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MRI Simulation Study Investigating 
Effects of Vessel Topology, 
Diffusion, and Susceptibility on 
Transverse Relaxation Rates Using 
a Cylinder Fork Model
Mohammed Salman Shazeeb1,2, Jayashree Kalpathy-Cramer   2 & Bashar Issa   1

Brain vasculature is conventionally represented as straight cylinders when simulating blood 
oxygenation level dependent (BOLD) contrast effects in functional magnetic resonance imaging 
(fMRI). In reality, the vasculature is more complicated with branching and coiling especially in tumors. 
Diffusion and susceptibility changes can also introduce variations in the relaxation mechanisms 
within tumors. This study introduces a simple cylinder fork model (CFM) and investigates the effects 
of vessel topology, diffusion, and susceptibility on the transverse relaxation rates R2* and R2. 
Simulations using Monte Carlo methods were performed to quantify R2* and R2 by manipulating 
the CFM at different orientations, bifurcation angles, and rotation angles. Other parameters of the 
CFM were chosen based on physiologically relevant values: vessel diameters (~2‒10 µm), diffusion 
rates (1 × 10−11‒1 × 10−9 m2/s), and susceptibility values (3 × 10−8–4 × 10−7 cgs units). R2* and R2 
measurements showed a significant dependence on the bifurcation and rotation angles in several 
scenarios using different vessel diameters, orientations, diffusion rates, and susceptibility values. 
The angular dependence of R2* and R2 using the CFM could potentially be exploited as a tool to 
differentiate between normal and tumor vessels. The CFM can also serve as the elementary building 
block to simulate a capillary network reflecting realistic topological features.

Nearly three decades ago, Ogawa et al. discovered blood oxygenation level dependent (BOLD) contrast effects in 
functional magnetic resonance imaging (fMRI), which has come to dominate the field of brain mapping research1. 
Despite its widespread use as a tool in neuroscience, the physiological changes that underlie the BOLD effect have 
not been completely elucidated. In particular, the specific characteristics that affect the transverse relaxation rate 
changes (∆R2* and ∆R2), due to variation in blood volume and oxygenation in the brain vasculature occurring 
in active brain tissue, have not been fully characterized. Several studies have probed into this relationship by stud-
ying the effect of perturber geometry by assuming spheres or infinite cylinders oriented randomly to explore sus-
ceptibility contrast mechanisms1–8. Other studies have attempted to explore the use of microvasculature models 
to depict a more realistic in vivo scenario of the brain vasculature and its influence of vascular morphology effect 
on BOLD contrast9–11. In reality, however, the cortical vasculature is more complicated with meshwork geometry 
that contains a multitude of microscopic patterns and scales12–19.

The morphology and spatial arrangement of blood vessel networks in the brain exhibit certain design patterns 
that result in efficient delivery of oxygen and nutrients to the neural tissue. Some of these patterns have been 
described by Duvernoy et al. to include sinuous branches, glomerular loops, brush bristle and star-like appear-
ances of vessel networks, and right angle penetration of vessels12. Motti et al. also described the stirrup, T-, and 
Y-morphology of vessels13. In tumorous tissue, the blood vessel network topology changes drastically, not only 
with increased vessel size and length, but also with increased tortuosity, sinusoidal branching, loops, bifurcations 
and trifurcations13–19. All these topographical traits can be generalized as possessing angular characteristics which 
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become more distinct in tumorous tissue compared to normal tissue. Hence, exploring the idea that the shape and 
angular orientation of vessels can have an influence on the transverse relaxation rates (R2* and R2) could provide 
some useful insight.

The diffusion of protons due to random Brownian motion through magnetic field inhomogeneities is another 
factor that contributes to phase coherence changes and affects the transverse relaxation rates4. Thus, R2* and R2 
will depend upon the diffusion coefficient of spins that are within the vicinity of the induced field inhomogenei-
ties due to the presence of vessels. The extent of effect will also depend upon the correlation time (τD) compared to 
the Larmor frequency variation (∆ω) at the vessel perturber surface3. For a vessel, these quantities are defined as:
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where R is the radius of the vessel, D is the water diffusion coefficient (or diffusion rate), γ is the gyromagnetic 
ratio, and Beq(R) is the equatorial magnetic field evaluated on the vessel surface. The values of the τD and ∆ω will 
determine whether the diffusion rate falls in the motional averaged regime (MAR) or the static dephasing regime 
(SDR).

For a small vessel radius or equivalently fast diffusion rates, in the MAR (satisfying ∆ω∙τD < 1), both R2* and 
R2 are equal and given by20,21:
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where f is the vessel volume fraction. For a large vessel size, relaxation is independent of the vessel radius and 
reaches an upper limit. In the SDR (satisfying ∆ω∙τD > 1), R2* is given by5,22:

R f( 2 ) 2
27 (4)

SDR π ω=






 ⋅ Δ ⋅⁎

As the radiofrequency (RF) pulse spacing (Carr-Purcell echo-time τCP) is reduced for large vessels, the RF 
pulses become more effective and partial refocusing occurs causing R2 to decrease compared to R2*. In this 
regime, known as the echo-limited regime (ELR, valid for τD > 2∙τCP), where τCP = TE/2, R2 is given by23,24:
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where x = ∆ω∙τCP. Since the state of water diffusion differs between normal and tumorous tissue25, studying the 
effect of diffusion, in combination with the vessel angular characteristics mentioned earlier, on R2* and R2 could 
further help characterize BOLD contrast effects.

In this study, we present a basic capillary design model that reflects the morphological angular characteris-
tics of cortical vasculature and can potentially be used for comparing vessels in normal and tumorous tissues. 
Contrary to conventional infinite cylinder design, we propose a cylinder fork design as the basic element that 
captures the essence of curvature and tortuosity of vessels with the following adjustable parameters (see Fig. 1): 
(i) bifurcation angle – angle formed after the split of a straight vessel into two branches; (ii) rotation angle – extent 
of rotational movement of vessels on the plane of the cylinder fork relative to the magnetic field, and; (iii) ori-
entation of vessels with respect to the magnetic field. Here, we attempted to quantitate the cylinder fork design 
using each of the aforementioned parameters and investigated their effects on R2* and R2. We also investigated 
the effects of vessel size, diffusion rate, and susceptibility, within a range of physiological values, on R2* and R2 
relationship with the bifurcation and rotation angles.

Methods
Monte Carlo methods were used to quantify R2* and R2 for cylindrical fork perturbers with different bifurcation 
and rotation angles, vessel sizes, susceptibility values, orientations relative to magnetic field, and diffusion rates 
of protons. Scripts in MATLAB (The Mathworks, Inc., Natick, MA) were used to generate all aspects of this sim-
ulation study.

Cylinder Fork Model.  The vasculature was modeled using a cylinder fork model (CFM) composed of a 
straight trunk (prior to bifurcation) of at least half cube length with the bifurcating segments emanating in the 
other half of the cube. The cube was designed with 64 µm sides and incorporated cylinder fork segments (Fig. 1f 
shows 1, 3, 5, 7 and 9 segments at bifurcation angle β = 0°, i.e. straight cylinder segments) with varying bifurca-
tion (β = 0°, 15°, 30°, 45°, 60°, 75°, 90°) and rotation (φ = 0°, 15°, 30°, 45°, 60°, 75°, 90°) angles that were arranged 
close to symmetry without any overlapping vessels (Supplementary Fig. S1 shows vessel geometry for different 
combinations of rotation and bifurcation angles). The angle θ (Fig. 1a) between the trunk and the magnetic field 
was 90° for Orientations 1 and 3 with the vessel lying in the xy-plane (Fig. 1c), while θ = 0° for Orientation 2 (with 
the vessel lying along the z-axis). For all the orientations and with multiple forks in the same cube, the cylinder 
trunks were set in a parallel orientation. This model was converted into a cubic 128 × 128 × 128 matrix with each 
cylinder element assigned a susceptibility value χ, which is equivalent to the difference between the susceptibility 
values inside the vessel and the surrounding medium.
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Monte Carlo Simulations.  Magnetic field perturbations were calculated using a forward 3D Fourier trans-
form of the susceptibility distribution of the CFM21,26 which allowed faster computation of the field variations. 
Signal generation was initiated by placing a proton at a random location outside the vessels to simulate extravas-
cular signal. Each proton took 50 steps between a pair of 90° and 180° pulses distributed using a Gaussian distri-
bution with zero mean and standard deviation D t2σ = ⋅ ⋅ Δ , where D is the diffusion rate and each time step 
Δt = 0.1 ms. This one-dimensional step was repeated along the orthogonal directions to generate the 

Figure 1.   Cylinder fork model design. (a) Axis orientation depicting angles θ, β, and φ. (b) Depiction of fork 
cylinders with different bifurcation angles β. (c) Orientation of the cylinder fork (β = 45°) with respect to the 
magnetic field B0 shown in three different directions: into the page (Orientation 1), top of the page (Orientation 
2), and to the left (Orientation 3). Depiction of fork cylinders at different φ angles with (d) β = 0°, and (e) 
β = 45°. (f) Arrangement of straight cylinders (β = 0°) shown in 128 × 128 cross-sections.
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displacement vector. The random walk of 40,000 protons was maintained outside the vessels assuming imperme-
ability of the CFM. The phase accumulated by each proton during every step was calculated as γ·ΔB·Δt where γ 
is the gyromagnetic ratio and ΔB is the calculated magnetic field from the susceptibility map.

Simulation Parameters.  The simulations were performed with the following parameters based on previ-
ously reported studies2–4,19,27,28: (i) true vessel diameters of 2.8, 5.6 and 8.6 µm; (ii) diffusion rates (D) of 1 × 10−9, 
1 × 10−10 and 1 × 10−11 m2/s; (iii) susceptibility values (χ) of 3 × 10−8, 1 × 10−7, and 4 × 10−7 in cgs units (or 
multiplied by 4π for SI units).

R2* and R2 Calculation.  R2* and R2 were calculated by linear least-square fitting of log signal intensity 
versus volume fraction. The R-squared values of all fittings were very high (~0.9). Relaxation rates per volume 
fraction unit were used to remove the dependence on vessel lengths and emphasize the role of the bifurcation and 
rotation angles (β and φ) on R2* and R2 while comparing the different simulation parameters.

Statistics.  Two-way analysis of variance (ANOVA) test was performed to check for any significant effect of 
β and φ on the relaxation rates for the various simulation parameters. A value of p < 0.05 was considered signifi-
cant. All p-values corresponding to the ANOVA test for each graph are indicated in the respective graph inlets in 
all figures. Detailed statistical information are presented in the Supplemental Information for each figure.

Data availability.  The datasets generated and analyzed during this study are available from the correspond-
ing author on reasonable request.

Results
Effect of vessel size on R2* and R2 relationship with the bifurcation angle at different orienta-
tions and rotation angles.  Figure 2A (extended version in Supplementary Fig. S2) shows the effect of vessel 
size on R2* relationship with the bifurcation angle. An increase in vessel size caused an increase in R2* for all 
orientations and rotation angles. In Orientation 1 (i.e. θ = 90°), R2* showed a decreasing trend as the bifurcation 
angle (β) was increased for all rotation angles (φ). Increasing the rotation angles between 0° and 90° slightly oscil-
lated R2* values in Orientation 1. Orientations 2 and 3 showed a mirror effect of R2* vs. β with respect to rotation 
angles: in Orientation 2, R2* showed (i) an increasing trend with an increase in bifurcation angle between rota-
tion angles of 0° and 45°, and (ii) a decreasing trend with an increase in bifurcation angle between rotation angles 
of 45° and 90°. The exact opposite of Orientation 2 was observed in Orientation 3. At the rotation angle of 45°, 
Orientations 2 and 3 looked very similar, where R2* showed a symmetry with an inverted V-profile around the 
bifurcation angle of 45° for all vessel sizes. ANOVA results showed: (i) significant effect of vessel size on R2* for 

Figure 2.  Vessel size effect on R2* and R2 relationship with the bifurcation angle. Plots of R2* (A) and R2 (B) 
per volume fraction unit as a function of the bifurcation angle β are shown with three different vessel diameters 
at three different orientations and rotation angles. The diffusion rate and susceptibility value are 1 × 10−10 m2/s 
and 3 × 10−8 in cgs units, respectively. The statistical significances from a two-way ANOVA are shown for each 
graph in the dotted inlet, where the top (#) and bottom (*) symbols show the significant effects of bifurcation 
angle and vessel diameter, respectively, on R2* and R2. # −0.01 < p < 0.05; ##, ** −0.001 < p < 0.01; ###, *** 
−p < 0.001; NS – not significant. Detailed statistical values are shown in Supplementary Table S1.
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all orientations and rotation angles, and; (ii) significant effect of bifurcation angle on R2* in all rotation angles for 
Orientations 2 and 3, but not in Orientation 1.

Figure 2B (extended version in Supplementary Fig. S3) shows the effect of vessel size on R2 relationship with 
the bifurcation angle. Unlike R2*, an increase in vessel size caused a decrease in R2 for all orientations and 
rotation angles. In Orientation 1, R2 showed symmetry with an M-profile around the bifurcation angle of 45° 
which became less pronounced with larger vessel sizes. Increasing the rotation angles between 0° and 90° slightly 
oscillated the R2 values in Orientation 1. In Orientation 2, R2 vs. β showed a change in concavity from concave 
upward (V-profile) to concave downward (inverted V-profile) to concave upward (V-profile) between rotation 
angles of 0°, 45°, and 90°, respectively. Orientation 3 showed a similar trend of concavity for the R2 vs. β plots 
with respect to the rotation plots of Orientation 2. However, similar to the pattern for R2*, Orientations 2 and 3 
showed a mirror effect of R2 vs. β with respect to the rotation angles: the V-profile pattern in Orientation 2 from 
0° to 90° resembled that of Orientation 3 from 90° to 0°. At the rotation angle of 45°, Orientations 2 and 3 looked 
very similar, where R2 showed a symmetry with an inverted V-profile around the bifurcation angle of 45° for all 
vessel sizes, similar to the pattern seen with R2*. ANOVA results showed: (i) significant effect of vessel size on R2 
for all orientations and rotation angles, and; (ii) significant effect of bifurcation angle on R2 in all rotation angles 
for Orientations 2 and 3; in Orientation 1, all rotation angles except 45° showed a significant effect.

Effect of vessel size on R2* and R2 relationship with the rotation angle at different orienta-
tions and bifurcation angles.  Data in Fig. 2 can be re-drawn to show the effect of vessel size on R2* 
and R2 relationship with the rotation angle at different orientations and bifurcation angles (extended version 
in Supplementary Fig. S4). ANOVA results showed: (i) significant effect of vessel size on R2* for all orienta-
tions and bifurcation angles, and; (ii) significant effect of rotation angle on R2* in most bifurcation angles for all 
orientations.

Similar ANOVA analysis was performed with regard to the effect of vessel size on R2 relationship with the 
rotation angle, which reveals that: (i) a significant effect of vessel size on R2 was observed for all orientations and 
bifurcation angles, and; (ii) a significant effect of rotation angle on R2 was observed in most bifurcation angles for 
Orientations 2 and 3; orientation 1 did not show significant effects for most bifurcation angles.

Effect of diffusion rate on R2* relationship with the rotation angle at different bifurcation 
angles, vessel sizes, and susceptibility values.  Figure 3 shows the effect of diffusion rate on R2* 
relationship with the rotation angle in Orientation 1 (same effect for Orientation 3 in Supplementary Fig. S6). 
Figure 4 shows the same plots in Fig. 3, but without the normalization by vessel length and area. An increase in 
diffusion rate caused a decrease in R2* for all vessel sizes and bifurcation angles in both susceptibility value cases. 
An increase in vessel size caused a slight increase in R2* vs. φ plots for all diffusion rates and all bifurcation angles 
except in the case of the largest vessel size (Fig. 3A) and two larger vessel sizes (Fig. 3B) at the bifurcation angle of 
90°, where the R2* values decreased for the two lower diffusion rates. Increasing the vessel size also reduced the 
R2* gap between the two lower diffusion rates and increased the R2* gap between the lower two diffusion rates 
and the highest one, which is more vivid at the higher susceptibility value (χ = 1 × 10−7). At this higher suscep-
tibility value, in addition to increased R2* values for all cases, R2* vs. φ plots overlapped very closely for the two 
lower diffusion rates at the two larger vessel sizes at bifurcation angles of 0° and 45°. At a bifurcation angle of 90°, 
R2* vs. φ plots for all three diffusion rates overlapped each other for the two larger vessel sizes. ANOVA results 
showed: (i) significant effect of diffusion rate on R2* for all vessel sizes and bifurcation angles at both suscepti-
bility values, and; (ii) significant effect of rotation angle on R2* at both susceptibility values for most of the two 
larger vessel sizes; the smallest vessel size did not show significance for most of the cases.

Effect of diffusion rate on R2* relationship with the bifurcation angle at different rotation 
angles, vessel sizes, and susceptibility values.  Figure 5 shows the effect of diffusion rate on R2* rela-
tionship with the bifurcation angle in Orientation 3 (same effect for Orientation 1 in Supplementary Fig. S7). An 
increase in diffusion rate caused a decrease in R2* for all vessel sizes and rotation angles in both orientations and 
both susceptibility value cases. For both Orientations 1 and 3 and in both susceptibility value cases, an increase in 
vessel size caused a slight increase in R2* vs. β plots for all diffusion rates and all rotation angles. Increasing the 
vessel size also reduced the R2* gap between the lower two diffusion rates and increased the R2* gap between the 
lower two diffusion rates and the highest one, which is more vivid at the higher susceptibility value (χ = 1 × 10−7). 
In both Orientations 1 and 3, increasing the susceptibility value caused an increase in R2* values for all cases. At 
the higher susceptibility value, R2* vs. β plots overlapped very closely for the two lower diffusion rates and two 
larger vessel sizes at all rotation angles in both orientations. In Orientation 3 at the rotation angle of 90°, R2* vs. 
β plots for all three diffusion rates overlapped each other for the two larger vessel sizes. ANOVA results showed: 
(i) significant effect of diffusion rate on R2* for all vessel sizes and bifurcation angles at both susceptibility values 
in both orientations except for the higher susceptibility value in Orientation 3 with the two larger vessel sizes at 
the rotation angle of 90°, and; (ii) significant effect of bifurcation angle on R2* at both susceptibility values for 
most of the two larger vessel sizes in both orientations; for the smallest vessel size, however, more significances 
were observed in Orientation 3 compared to Orientation 1 for most rotation angles at both susceptibility values.

Effect of diffusion rate on R2 relationship with the rotation and bifurcation angles at different 
susceptibility values and vessel sizes.  Figure 6 shows, in Orientation 1, the effect of diffusion rate on R2 
relationship with the rotation angle at a bifurcation angle of 0° and R2 relationship with the bifurcation angle at a 
rotation angle of 0°. Figures 7 and 8 show, in Orientation 3, the effect of diffusion rate on R2 relationship with the 
rotation angle at bifurcation angles of 0° and 45° and R2 relationship with the bifurcation angle at rotation angles 
of 0° and 45°, respectively. An increase in diffusion rate caused an increase in R2 with respect to the rotation and 



www.nature.com/scientificreports/

6Scientific Reports | 7: 16223  | DOI:10.1038/s41598-017-15968-4

bifurcation angles for all vessel sizes and susceptibility values except for the lowest vessel size at the two lower 
susceptibility values: in these cases, increasing the diffusion rate from 1 × 10−11 m2/s to 1 × 10−10 m2/s caused an 
increase in R2 values, but then an increase from 1 × 10−10 m2/s to 1 × 10−9 m2/s caused a decrease in R2 values. An 
increase in susceptibility values caused an increase in R2 values for all cases. For both R2 vs. φ and R2 vs. β plots 
and for all susceptibility values in both Orientations 1 and 3, an increase in vessel size caused a general increase 
in R2 values for the highest diffusion rate. The two lower diffusion rates showed a decrease in R2 values with 
increasing vessel size. Increasing the vessel size also increased the R2 gap between the highest diffusion rate and 
the lower two diffusion rates. R2 gap between the two lower diffusion rates decreased with increasing vessel size. 
ANOVA results showed: (i) significant effect of diffusion rate on R2 for all vessel sizes and susceptibility values 
for both bifurcation and rotation angles in both orientations; (ii) no significant effect of the rotation angle on R2 
in Orientation 1; however, in Orientation 3, significance was mainly observed at the smallest vessel size, and; (iii) 

Figure 3.  Diffusion rate effect on R2* relationship with the rotation angle in Orientation 1. Plots of R2* per 
volume fraction unit as a function of the rotation angle φ in Orientation 1 and susceptibility values χ = 3 × 10−8 
cgs units (A) and χ = 1 × 10−7 cgs units (B) are shown with three different diffusion rates at three different 
bifurcation angles and vessel diameters. The statistical significances from a two-way ANOVA are shown for each 
graph in the dotted inlet, where the top (#) and bottom (*) symbols show the significant effects of rotation angle 
and diffusion rate on R2*, respectively. ## −0.001 < p < 0.01; ###, ***p < 0.001; NS – not significant. Detailed 
statistical values are shown in Supplementary Table S2.
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no significant effect of the bifurcation angle on R2 in Orientation 1 except at the smallest vessel size and lowest 
susceptibility value; however, in Orientation 3, significance was mainly observed at the smallest vessel size.

Summary of R2* and R2 relationship with the correlation time at different orientations and 
susceptibility values.  Figure 9 shows a summary of R2* and R2 relationship with the correlation time (τD) 
in Orientations 1, 2, and 3 and at susceptibility values of 3 × 10−8, 1 × 10−7, and 4 × 10−7 cgs units. The plotted 
R2* and R2 values are the mean values taken across all the bifurcation and rotation angles (β, φ = 0°, 15°, 30°, 45°, 
60°, 75°, 90°) to show the overall effect of τD on R2* and R2. Orientations 2 and 3 show nearly identical profiles. 
When τD is short (<0.01 s), little difference is seen between R2* and R2. As τD is increased, R2 reaches a peak and 
then begins to decrease, while R2* keeps increasing and approaches a static limit. With increasing susceptibility: 
(i) R2 peak value increases and shifts slightly to the left in all three orientations, and; (ii) R2* values increase with 

Figure 4.  Diffusion rate effect on R2* relationship with the rotation angle in Orientation 1 without 
normalization. Same plots from Fig. 3 are shown here with all normalizations removed. Plots of R2* as a 
function of the rotation angle φ in Orientation 1 and susceptibility values χ = 3 × 10−8 cgs units (A) and 
χ = 1 × 10−7 cgs units (B) are shown with three different diffusion rates at three different bifurcation angles and 
vessel diameters. The statistical significances from a two-way ANOVA are shown for each graph in the dotted 
inlet, where the top (#) and bottom (*) symbols show the significant effects of rotation angle and diffusion rate 
on R2*, respectively. ## −0.001 < p < 0.01; ###, ***p < 0.001; NS – not significant. Detailed statistical values are 
shown in Supplementary Table S3.
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more fluctuation at higher τD values near the static limit, more so in Orientation 1 compared to Orientations 2 
and 3. These fluctuations are due to the averaging of R2* over different bifurcation and rotation angles.

Discussion
When simulating BOLD contrast effects in fMRI, most researchers make the general assumption that the brain 
vasculature is represented as 2D or 3D infinite long cylinders to simulate BOLD signal changes29. The CFM struc-
ture presented in this study captures the basic angular characteristics of vascular architecture using the vessel ori-
entation relative to the magnetic field, and the vessel bifurcation and rotation angles. To understand the effect of 
each of these angular variations on R2* and R2, vessel forks were simulated in different orientations and modelled 
with respect to realistic cortical vasculature measurements.

Figure 5.  Diffusion rate effect on R2* relationship with the bifurcation angle in Orientation 3. Plots of R2* 
per volume fraction unit as a function of the bifurcation angle β in Orientation 3 and susceptibility values 
χ = 3 × 10−8 cgs units (A) and χ = 1 × 10−7 cgs units (B) are shown with three different diffusion rates at three 
different rotation angles and vessel diameters. The statistical significances from a two-way ANOVA are shown 
for each graph in the dotted inlet, where the top (#) and bottom (*) symbols show the significant effects of 
bifurcation angle and diffusion rate on R2*, respectively. # −0.01 < p < 0.05; ##, ** −0.001 < p < 0.01; ###, 
***p < 0.001; NS – not significant. Detailed statistical values are shown in Supplementary Table S4.
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Vessel diameters were chosen in the capillary range from ~2‒10 µm based on morphometric data from 
normal tissue and C6 astrocytoma cells that were implanted in rats19. This diameter range covered the lumen 
diameters that were observed in normal, peritumoral, and tumor microvessels both in the brain and muscle 
tissue19. These values also agree with the lower-end vessel diameters observed in different brain tumor grades 
in patients30. For computation efficiency and fitting the vessel size with the appropriate volume fraction in the 
voxel space, 128 × 128 × 128 matrix was used. The susceptibility values were chosen between 0 and 0.6 × 10−6 
cgs units to cover a wide range of biologically relevant contrast agent concentrations2,4. The largest diffusion rate 

Figure 6.  Diffusion rate effect on R2 relationship with the rotation and bifurcation angles in Orientation 1. 
(A) Plots of R2 per volume fraction unit as a function of the rotation angle φ in Orientation 1 and bifurcation 
angle β = 0° are shown with three different diffusion rates at three different susceptibility values and vessel 
diameters. The statistical significances from a two-way ANOVA are shown for each graph in the dotted inlet, 
where the top and bottom (*) symbols show the significant effects of rotation angle and diffusion rate on R2, 
respectively. *** −p < 0.001; NS− not significant. (B) Plots of R2 per volume fraction unit as a function of the 
bifurcation angle β in Orientation 1 and rotation angle φ = 0° are shown with three different diffusion rates at 
three different susceptibility values and vessel diameters. The statistical significances from a two-way ANOVA 
are shown for each graph in the dotted inlet, where the top (#) and bottom (*) symbols show the significant 
effects of bifurcation angle and diffusion rate on R2, respectively. # −0.01 < p < 0.05; *** −p < 0.001; NS – not 
significant. Detailed statistical values are shown in Supplementary Table S5.
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of 1 × 10−9 m2/s was chosen based on the typical value reported for the cerebral cortex27,28. The other two lower 
diffusion rates span the range of expected diffusion rates in tissue3.

Bifurcation and rotation angles were chosen between 0° and 90° to simplify the model, since larger angles 
would yield predictable results based on the 0°‒90° range. The three orientations studied in this model cov-
ered all three dimensions of the vessel topography. Depending on the chosen geometry, Orientations 2 and 3 
showed almost a mirror effect for R2* and R2 with the bifurcation and rotation angles (Figs 2 and S2‒S5); hence 
Orientation 3, in addition to Orientation 1, was used in most of the illustrations in this simulation study. Also, the 
variation of R2* and R2 with the vessel diameter was opposite to each other in all orientations (Figs 2 and S2‒S5) 
because R2* lies within the MAR for the two smaller diameters and just shifts to the SDR limit for the largest 
diameter. However, R2 decreased with increasing diameter since that range falls within the ELR. Both patterns 
depend on the values used for the diffusion rates and susceptibility.

Figure 7.  Diffusion rate effect on R2 relationship with the rotation angle in Orientation 3. Plots of R2 per 
volume fraction unit as a function of the rotation angle φ in Orientation 3 and bifurcation angle β = 0° (A) 
and β = 45° (B) are shown with three different diffusion rates at three different susceptibility values and vessel 
diameters. The statistical significances from a two-way ANOVA are shown for each graph in the dotted inlet, 
where the top (#) and bottom (*) symbols show the significant effects of rotation angle and diffusion rate on 
R2, respectively. # −0.01 < p < 0.05; ## −0.001 < p < 0.01; ###, *** −p < 0.001; NS – not significant. Detailed 
statistical values are shown in Supplementary Table S6.
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R2* and R2 showed an increase with the vessel size (or τD) within the MAR up to τD = 0.01 s (Fig. 9). R2* 
reached a plateau only for the two higher susceptibility values while R2 showed a decrease with vessel size after 
τD = 0.01 s: this is indicative of the fact that R2 lies within the ELR. These R2* and R2 curves are very similar to 
Fig. 2 from Boxerman et al.2 and Fig. 3 from Weisskoff et al.4 which validates the simulations conducted with 
the CFM. For a small vessel radius or τD, both R2* and R2 are equal because of the efficiency of fast diffusion to 
average field inhomogeneities21,23. Thereafter, R2* reaches a plateau while R2 decreases if the echo-time is small 
compared to τD. This is seen to occur at τD ≈ 10 ms, which agrees with the condition for ELR using our value for 
τCP = 5 ms.

The R2* and R2 patterns observed in all the scenarios presented in this study are an outcome of the result-
ant field inhomogeneities caused due to the interaction of the respective vessel topology with the B0 magnetic 
field. For example, in Orientation 2 (where θ = 0°), at a rotation angle φ = 0°, the vessel exhibits a T-shape when 
the bifurcation angle β = 90°. This scenario presents the maximum disturbance in the local field caused by the 

Figure 8.  Diffusion rate effect on R2 relationship with the bifurcation angle in Orientation 3. Plots of R2 per 
volume fraction unit as a function of the bifurcation angle β in Orientation 3 and rotation angle φ = 0° (A) 
and φ = 45° (B) are shown with three different diffusion rates at three different susceptibility values and vessel 
diameters. The statistical significances from a two-way ANOVA are shown for each graph in the dotted inlet, 
where the top (#) and bottom (*) symbols show the significant effects of bifurcation angle and diffusion rate on 
R2, respectively. # −0.01 < p < 0.05; ## −0.001 < p < 0.01; ###, *** −p < 0.001; NS− not significant. Detailed 
statistical values are shown in Supplementary Table S7.
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interaction of B0 and vessel geometry, hence yielding larger R2* and R2 values (Figs 2 and S2‒S5). We can con-
sider the form of the magnetic field outside the vessel (e.g. Eq. 1 from Boxerman et al.2):

π χ ϕ θΔ = Δ






B B R

r
sin2 cos(2 )

(6)0

2
2

where Δχ is the susceptibility difference between the intra- and extra-cylindrical space, R is the vessel radius, r 
is the distance of proton from the cylinder axis, and ϕ is the rotation angle φ from our nomenclature. For a bifur-
cation angle β = 90° (at θ = ϕ = 0°), a contribution from the fork segments to the orientation angle θ will be made 
through the sin2θ term while the trunk segment will be oriented at θ = 0°, and hence making no contribution. The 
total contribution will, therefore, be non-zero unlike the case for a straight segment (i.e., β = 0°).

Care must be exercised when interpreting Fig. 3 since the bifurcation angle has an effect on the volume frac-
tion due to the normalization performed in this study. The length of the vessel (e.g. at θ = 0°) for the angles β = 0°, 
45°, and 90° is 2a, a∙(1 + 2√2), and 3a, respectively, where 2a is the voxel size. Another normalization process 
takes place with respect to the diameter of the vessel which must also be taken into account for our results. When 
normalization is removed (as is routinely presented) from the data of Fig. 3, then Fig. 4 shows that R2* is consist-
ent with the MAR (Eq. 3) for all diameter, diffusion rate, and susceptibility values.

The larger two vessel sizes showed more significant effects of bifurcation and rotation angles on R2* compared 
to the smallest vessel size in both the susceptibility values in Orientation 1 (Figs 3 and S7). Since the peritumoral 
and tumor microvessels fall in this range of vessel size, the bifurcation and rotation angles can potentially be used 
as a distinguishing factor in delineating these vessels from normal vasculature when the vessels are oriented in 
this particular alignment. In Orientation 3, nearly all the vessel sizes showed a significant effect of bifurcation and 
rotation angles on R2* for both susceptibility values (Figs 5 and S6). However, for the larger two vessel diameters 
at the higher susceptibility value, the diffusion rates did not show a significant effect on R2* (Figs 5B and S6B) 
which is contrary to Orientation 1, where the diffusion rates showed a significant effect on R2* for all cases. The 

Figure 9.  R2* and R2 relationship with the correlation time using the CFM. Plots of R2* (left axis) and 
R2 (right axis) per volume fraction unit as a function of correlation time (τD) are shown in three different 
orientations and at three different susceptibility values. The R2* and R2 values shown are the mean averages 
taken across all the bifurcation (β = 0°, 15°, 30°, 45°, 60°, 75°, 90°) and rotation (φ = 0°, 15°, 30°, 45°, 60°, 75°, 
90°) angles. The error bars on each data point indicate the standard error mean (SEM).
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application of contrast agent for vessels oriented in the Orientation 3 configuration might be useful in distin-
guishing vessels that have T-shape bifurcations which is more common in cases of tumor vasculature.

Unlike R2*, in Orientation 1, nearly all the vessel sizes did not show a significant effect of the bifurcation 
and rotation angles on R2 for all susceptibility cases (Fig. 6). In Orientation 3, only the lower vessel sizes 
showed a significant effect of bifurcation and rotation angles on R2 (Figs 7 and 8). Thus, when combined with 
the information from the R2* experiments, the larger vessels can be distinguished from the lower ones based 
on the bifurcation and rotation angle signature given by the R2* and R2 values. Another interesting point to 
note is that at the smallest vessel size and the two lower susceptibility values, the R2 values increased with the 
diffusion rate and then decreased again (Figs 6, 7 and 8), while the R2* values for the respective scenario just 
decreased with increasing diffusion rates (Figs 3, 5, S6 and S7). This behavior is indicative of a shift of R2 from 
the MAR towards the ELR2. This indicates that the transition from the MAR into the ELR (for the smallest 
vessel diameter and intermediate D values), which occurs at ∆ω∙τD ≈ 1, is satisfied for ∆ω = 51 rad/s, a value 
consistent with susceptibility values. The agreement of the transverse relaxation rates behavior with the corre-
lation time using the CFM compared to previous studies2,4, further validates the use of this model to develop 
realistic cortical vasculature patterns.

In summary, R2* and R2 measurements indicated a clear dependence on the bifurcation and rotation 
angles in scenarios using different orientations, diffusion rates, susceptibility values and vessel diameters 
in the capillary range. Presumably, at higher vessel diameters (reflecting higher grade tumors30), the dif-
ferences would be more vivid given that we were able to see differences just within the capillary range. 
The simulations also demonstrated that at certain bifurcation and rotation angles, the larger vessel sizes 
showed clear separation between the higher and lower diffusion rates at high vessel susceptibilities. This 
can potentially reflect a physiological scenario where with larger diameters (tumorous tissue) and increased 
susceptibility (presence of contrast agent) can delineate the relaxation rates in relation to the bifurcation 
and rotation angles as being either in the MAR (high D value) or in the SDR/ELR (lower D values). Since 
the apparent diffusion coefficient (ADC) is known to be lower, which corresponds to lower diffusion rates, 
in low-grade tumors25, the quantifications presented herein using the CFM could be further explored and 
exploited to potentially differentiate normal vessels from tumor vessels based on a combination of diffusion 
rates and bifurcation and rotation angles. Some discussion in regards to model limitations and improve-
ments have been included in the Supplementary Information.

In order to evaluate tumor angiogenesis using MRI techniques, it is absolutely necessary to better under-
stand the role of many morphological, biophysical, and experimental factors. To achieve this goal, computational 
modeling of susceptibility-induced MR contrast has been employed for a long time1–8 relying mainly on using 
cylindrical or spherical perturbers. However, these simple models may not be adequate to study pathology such 
as anomalous vascular morphology found in tumors10,31. The finite perturber method10 was developed towards 
modeling susceptibility-induced field perturbations emanating from the microvascular (i.e. sub-voxel) level aris-
ing from arbitrary microvascular morphologies such as those typically exhibited in angiogenesis. The motivation 
for such approach was that differences in ∆R2* contrast observed in brain tumor angiogenesis (e.g. the cali-
bration factor between contrast material dose and measured ∆R2* values)32,33 can be due to different vascular 
morphology of brain tumors compared to healthy brain tissue (i.e. not necessarily due to differences in fractional 
vascular volumes)34. Abnormal vascular phenotypes have been implicated in neuropathologies ranging from 
Alzheimer’s35 disease to brain tumors36,37 while cerebral vasculature is central to understanding the hemodynam-
ics of novel therapies in the brain38.

Our work presents a novel vascular model that attempts to more accurately explain and predict MR sig-
nal changes and its critical dependence on 3D vessel architecture. The CFM model uniquely: 1) separates 
the effects of various vessel-specific morphological parameters (such as length, radius, various vessel-related 
angles, etc.) through the introduction of the fork concept, and; 2) offers a building block for MR signal source 
that can be combined with other similar or different blocks to take into account the complex morphology 
exhibited by a brain tumor. The design of the model uniquely offers a number of adjustable parameters that can 
be independently optimized to simulate the susceptibility-induced MR contrast. This feature makes the CFM 
uniquely suited to model complex vessel architecture such as exhibited by tumors. Furthermore, this approach 
will allow the investigation of an arbitrary and often complex vascular architecture and not be restricted by 
limitations seen in traditional models such as parallel, infinitely long cylindrical vessels, or non-overlapping 
magnetic fields.

References
	 1.	 Ogawa, S., Lee, T. M., Kay, A. R. & Tank, D. W. Brain magnetic resonance imaging with contrast dependent on blood oxygenation. 

Proc Nat Acad Sci USA 87, 9868–9872 (1990).
	 2.	 Boxerman, J. L., Hamberg, L. M., Rosen, B. R. & Weisskoff, R. M. MR contrast due to intravascular magnetic susceptibility 

perturbations. Magn Reson Med 34, 555–566 (1995).
	 3.	 Kennan, R. P., Zhong, J. & Gore, J. C. Intravascular susceptibility contrast mechanisms in tissues. Magn Reson Med 31, 9–21 (1994).
	 4.	 Weisskoff, R. M., Zuo, C. S., Boxerman, J. L. & Rosen, B. R. Microscopic susceptibility variation and transverse relaxation: theory 

and experiment. Magn Reson Med 31, 601–610 (1994).
	 5.	 Yablonskiy, D. A. & Haacke, E. M. Theory of NMR signal behavior in magnetically inhomogeneous tissues: the static dephasing 

regime. Magn Reson Med 32, 749–763 (1994).
	 6.	 Fisel, C. R. et al. MR contrast due to microscopically heterogeneous magnetic susceptibility: numerical simulations and applications 

to cerebral physiology. Magn Reson Med 17, 336–347 (1991).
	 7.	 Boxerman, J. L. et al. The intravascular contribution to fMRI signal change: Monte Carlo modeling and diffusion-weighted studies 

in vivo. Magn Reson Med 34, 4–10 (1995).
	 8.	 Ogawa, S. & Lee, T. M. Magnetic resonance imaging of blood vessels at high fields: in vivo and in vitro measurements and image 

simulation. Magn Reson Med 16, 9–18 (1990).



www.nature.com/scientificreports/

1 4Scientific Reports | 7: 16223  | DOI:10.1038/s41598-017-15968-4

	 9.	 Christen, T. et al. Quantitative MR estimates of blood oxygenation based on T2*: a numerical study of the impact of model 
assumptions. Magn Reson Med 67, 1458–1468 (2012).

	10.	 Pathak, A. P., Ward, B. D. & Schmainda, K. M. A novel technique for modeling susceptibility-based contrast mechanisms for 
arbitrary microvascular geometries: the finite perturber method. Neuroimage 40, 1130–1143 (2008).

	11.	 Semmineh, N. B. et al. An efficient computational approach to characterize DSC-MRI signals arising from three-dimensional 
heterogeneous tissue structures. Plos One 9, e84764 (2014).

	12.	 Duvernoy, H. M., Delon, S. & Vannson, J. L. Cortical blood vessels of the human brain. Brain Res Bull 7, 519–579 (1981).
	13.	 Motti, E. D., Imhof, H. G. & Yasargil, M. G. The terminal vascular bed in the superficial cortex of the rat. An SEM study of corrosion 

casts. J Neurosurg 65, 834–846 (1986).
	14.	 Deane, B. R. & Lantos, P. L. The vasculature of experimental brain tumours. Part 1. A sequential light and electron microscope study 

of angiogenesis. J Neurol Sci 49, 55–66 (1981).
	15.	 Nishio, S., Ohta, M., Abe, M. & Kitamura, K. Microvascular abnormalities in ethylnitrosourea (ENU)-induced rat brain tumors: 

structural basis for altered blood-brain barrier function. Acta Neuropath 59, 1–10 (1983).
	16.	 Less, J. R., Skalak, T. C., Sevick, E. M. & Jain, R. K. Microvascular architecture in a mammary carcinoma: branching patterns and 

vessel dimensions. Cancer Res 51, 265–273 (1991).
	17.	 Skinner, S. A., Frydman, G. M. & O’Brien, P. E. Microvascular structure of benign and malignant tumors of the colon in humans. 

Dig Dis Sci 40, 373–384 (1995).
	18.	 Skinner, S. A., Tutton, P. J. & O’Brien, P. E. Microvascular architecture of experimental colon tumors in the rat. Cancer Res 50, 

2411–2417 (1990).
	19.	 Coomber, B. L., Stewart, P. A., Hayakawa, E. M., Farrell, C. L. & Del Maestro, R. F. A quantitative assessment of microvessel 

ultrastructure in C6 astrocytoma spheroids transplanted to brain and to muscle. J Neuropathol Exp Neurol 47, 29–40 (1988).
	20.	 Ayant, Y., Belorizky, E., Aluzon, J. & Gallice, J. Calcul des densités spectrales résultant d’un mouvement aléatoire de translation en 

relaxation par interaction dipolaire magnétique dans les liquides. J Phys 36, 991–1004 (1975).
	21.	 Brooks, R. A., Moiny, F. & Gillis, P. On T2-shortening by weakly magnetized particles: the chemical exchange model. Magn Reson 

Med 45, 1014–1020 (2001).
	22.	 Brown, R. Distribution of Fields from Randomly Placed Dipoles: Free-Precession Signal Decay as Result of Magnetic Grains. Phys 

Rev 121, 1379–1382 (1961).
	23.	 Gillis, P., Moiny, F. & Brooks, R. A. On T(2)-shortening by strongly magnetized spheres: a partial refocusing model. Magn Reson Med 

47, 257–263 (2002).
	24.	 Roch, A., Gossuin, Y., Muller, R. & Gillis, P. Superparamagnetic colloid suspensions: Water magnetic relaxation and clustering. J 

Magn Magn Mater 293, 532–539 (2005).
	25.	 Le Bihan, D. et al. MR imaging of intravoxel incoherent motions: application to diffusion and perfusion in neurologic disorders. 

Radiology 161, 401–407 (1986).
	26.	 Marques, J. P. & Bowtell, R. W. Application of a Fourier-based method for rapid calculation of field inhomogeneity due to spatial 

variation of magnetic susceptibility. Concepts Magn Reson Part B Magn Reson Eng 25B, 65–78 (2005).
	27.	 Chien, D., Buxton, R. B., Kwong, K. K., Brady, T. J. & Rosen, B. R. MR diffusion imaging of the human brain. J Comput Assist Tomo 

14, 514–520 (1990).
	28.	 Bizzi, A. et al. MR of diffusion slowing in global cerebral ischemia. AJNR Am J Neuroradiol 14, 1347–1354 (1993).
	29.	 Marques, J. P. & Bowtell, R. W. Using forward calculations of the magnetic field perturbation due to a realistic vascular model to 

explore the BOLD effect. NMR Biomed 21, 553–565 (2008).
	30.	 Kellner, E. et al. MR evaluation of vessel size imaging of human gliomas: Validation by histopathology. J Magn Reson Imaging 42, 

1117–1125 (2015).
	31.	 Perles-Barbacaru, A. T., van der Sanden, B. P., Farion, R. & Lahrech, H. How stereological analysis of vascular morphology can 

quantify the blood volume fraction as a marker for tumor vasculature: comparison with magnetic resonance imaging. J Cereb Blood 
Flow Metab 32, 489–501 (2012).

	32.	 Pathak, A. P., Rand, S. D. & Schmainda, K. M. The effect of brain tumor angiogenesis on the in vivo relationship between the 
gradient-echo relaxation rate change (DeltaR2*) and contrast agent (MION) dose. J Magn Reson Imaging 18, 397–403 (2003).

	33.	 Moonen, C. T., van Zijl, P. C., Frank, J. A., Le Bihan, D. & Becker, E. D. Functional magnetic resonance imaging in medicine and 
physiology. Science 250, 53–61 (1990).

	34.	 Kim, E., Zhang, J., Hong, K., Benoit, N. E. & Pathak, A. P. Vascular phenotyping of brain tumors using magnetic resonance 
microscopy (muMRI). J Cereb Blood Flow Metab 31, 1623–1636 (2011).

	35.	 Pathak, A. P., Kim, E., Zhang, J. & Jones, M. V. Three-dimensional imaging of the mouse neurovasculature with magnetic resonance 
microscopy. Plos One 6, e22643 (2011).

	36.	 Iadecola, C. Neurovascular regulation in the normal brain and in Alzheimer’s disease. Nature Rev Neurosci 5, 347–360, https://doi.
org/10.1038/nrn1387 (2004).

	37.	 Jain, R. K. et al. Angiogenesis in brain tumours. Nature Rev Neurosci 8, 610–622 (2007).
	38.	 Reichold, J. et al. Vascular graph model to simulate the cerebral blood flow in realistic vascular networks. J Cereb Blood Flow Metab 

29, 1429–1443 (2009).

Acknowledgements
This work was funded by the Emirates National Research Fund (Emirates NRF - 31S087), UAE University (UPAR 
31S157 and 31S246), and NIH/NCI grant (U01 CA154601). We would also like to thank Adriana Hera from 
Worcester Polytechnic Institute for her helpful suggestions in improving the MATLAB code.

Author Contributions
M.S.S. wrote the manuscript, developed the simulation code, conducted the simulations, and performed the data 
analysis. B.I. developed the study concept, supervised the project, and assisted with the simulation development 
and data analysis. J.K.C. assisted with the computational work for the simulations. All authors read and approved 
the manuscript.

Additional Information
Supplementary information accompanies this paper at https://doi.org/10.1038/s41598-017-15968-4.
Competing Interests: The authors declare that they have no competing interests.
Publisher's note: Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

http://dx.doi.org/10.1038/nrn1387
http://dx.doi.org/10.1038/nrn1387
http://dx.doi.org/10.1038/s41598-017-15968-4


www.nature.com/scientificreports/

1 5Scientific Reports | 7: 16223  | DOI:10.1038/s41598-017-15968-4

Open Access This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the Cre-
ative Commons license, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons license, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons license and your intended use is not per-
mitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from the 
copyright holder. To view a copy of this license, visit http://creativecommons.org/licenses/by/4.0/.
 
© The Author(s) 2017

http://creativecommons.org/licenses/by/4.0/

	MRI Simulation Study Investigating Effects of Vessel Topology, Diffusion, and Susceptibility on Transverse Relaxation Rates ...
	Methods

	Cylinder Fork Model. 
	Monte Carlo Simulations. 
	Simulation Parameters. 
	R2* and R2 Calculation. 
	Statistics. 
	Data availability. 

	Results

	Effect of vessel size on R2* and R2 relationship with the bifurcation angle at different orientations and rotation angles. 
	Effect of vessel size on R2* and R2 relationship with the rotation angle at different orientations and bifurcation angles. 
	Effect of diffusion rate on R2* relationship with the rotation angle at different bifurcation angles, vessel sizes, and sus ...
	Effect of diffusion rate on R2* relationship with the bifurcation angle at different rotation angles, vessel sizes, and sus ...
	Effect of diffusion rate on R2 relationship with the rotation and bifurcation angles at different susceptibility values and ...
	Summary of R2* and R2 relationship with the correlation time at different orientations and susceptibility values. 

	Discussion

	Acknowledgements

	Figure 1  Cylinder fork model design.
	Figure 2 Vessel size effect on R2* and R2 relationship with the bifurcation angle.
	Figure 3 Diffusion rate effect on R2* relationship with the rotation angle in Orientation 1.
	Figure 4 Diffusion rate effect on R2* relationship with the rotation angle in Orientation 1 without normalization.
	Figure 5 Diffusion rate effect on R2* relationship with the bifurcation angle in Orientation 3.
	Figure 6 Diffusion rate effect on R2 relationship with the rotation and bifurcation angles in Orientation 1.
	Figure 7 Diffusion rate effect on R2 relationship with the rotation angle in Orientation 3.
	Figure 8 Diffusion rate effect on R2 relationship with the bifurcation angle in Orientation 3.
	Figure 9 R2* and R2 relationship with the correlation time using the CFM.




