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Abstract: The SARS-CoV-2 pandemic remains a global health issue for several reasons, such as the
low vaccination rates and a lack of developed herd immunity to the evolution of SARS-CoV-2, as well
as its potential inclination to elude neutralizing antibodies. It should be noted that the severity of the
COVID-19 disease is significantly affected by the presence of co-infections. Comorbid conditions are
caused not only by pathogenic and opportunistic microorganisms but also by some representatives
of the environmental microbiome. The presence of patients with moderate and severe forms of the
disease in hospitals indicates the need for epidemiological monitoring of (1) bacterial pathogens
circulating in hospitals, especially the ESKAPE group pathogens, and (2) the microbiome of various
surfaces in hospitals. In our study, we used combined methods based on PCR and NGS sequencing,
which are widely used for epidemiological monitoring. Through this approach, we identified the
DNA of pathogenic bacteria (Klebsiella pneumoniae, Pseudomonas aeruginosa, Staphylococcus aureus,
CoNS, and Achromobacter spp.) on various surfaces. We also estimated the microbiome diversity of
surfaces and identified the potential reservoirs of infections using 16S rRNA profiling. Although
we did not assess the viability of identified microorganisms, our results indicate the possible risks
of insufficient regular disinfection of surfaces, regardless of department, at the Infectious Diseases
Hospital. Controlling the transmission of nosocomial diseases is critical to the successful treatment of
COVID-19 patients, the rational use of antimicrobial drugs, and timely decontamination measures.

Keywords: surface contamination; hospital infection; microbiome; COVID-19

1. Introduction

The pandemic caused by severe acute respiratory syndrome (SARS-CoV-2) continues
until now due to various factors such as the lack of developed herd immunity, the evo-
lution of SARS-CoV-2, accompanied by the growing concerns about its potential ability
to escape neutralizing antibodies [1-3], as well as the untimely partial /complete removal
of restrictive measures. A year and a half following the first recorded case of COVID-19
infection, the world’s scientific and medical community has come to a better understanding
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of the main features and properties of the virus, and there is no longer any doubt about the
mechanisms of virus spread through airborne droplets, as well as through fomites [4-12].

The primary SARS-CoV-2 infection is often accompanied by the occurrence of various
comorbid conditions in patients, leading to various complications. These complications
lead to a worsened course of the disease, increased duration of the patient’s stay in the
hospital, and increased probability of a fatal outcome [13]. One of the triggers that causes
a comorbid state is a coinfection. The causative agents of coinfection can be presented
by widespread and rare microorganisms of bacterial, viral, and other etiological origins.
Among them, bacteria are among the most frequent microorganisms in coinfection [14,15].
At the same time, the origin, distribution, and frequency of bacterial coinfection in patients
with COVID-19 diagnosis have not yet been sufficiently studied. According to researchers,
the presence of bacterial infection is observed in 3.5-50% of patients with COVID-19 [16,17].
The causative agents of nosocomial infections, which can be acquired by patients upon
admission to the hospital, are of particular concern. Coinfection with such pathogens as
Staphylococcus aureus, Klebsiella pneumoniae, Pseudomonas aeruginosa, Streptococcus pneutno-
niae, Mycoplasma pneumoniae, and Acinetobacter baumannii were mentioned in published
studies [16,18-20]. Some of the listed microorganisms belong to the ESKAPE group of
pathogens and are characterized by a high propensity to develop antibiotic resistance,
which is of additional concern. Moreover, coinfections with conditionally pathogenic
microorganisms have been noted, such as coagulase-negative staphylococci (CoNS) and
Stenotrophomonas maltophilia [13,20], which also represent nosocomial pathogens with a
substantial impact on human health. However, it is not entirely clear whether these are
hospital-acquired or endogenous opportunist species.

In this regard, it is important to monitor the microbiological composition in a hospital
setting to obtain up-to-date information about the epidemiological state and the necessity to
take appropriate measures to prevent the spread of various infections, including nosocomial
ones. Medical staff and patients are in close contact with different solid surfaces that are of
particular interest as research objects due to the ability of microorganisms to be preserved
on such surfaces for at least several days [21,22].

Methods based on polymerase chain reaction (PCR) and sequencing are widely used
for epidemiological monitoring. PCR is a rapid method used to detect pathogenic microor-
ganisms present in small quantities [23,24]. On the other hand, sequencing of 16S rRNA
allows assessing a broader diversity of microbial populations [25]. Despite the limitations
of 165 rRNA sequencing, the combined use of these two approaches in order to study the
microbiome of medical institutions allows identifying common patterns in the distribution
of microorganisms, as well as detecting potential reservoirs of nosocomial infections and
developing new recommendations as preventive measures to reduce the risk of outbreaks
of nosocomial infections.

Our research focused on the First Moscow Infectious Diseases Hospital, where we
previously evaluated the contamination of RNA SARS-CoV-2 in the air and surfaces in
various department [26]. Previously, we observed the highest aerosol contamination in the
Intensive Care Unit (ICU) department (up to 513 copies per m> of the air), while SARS-CoV-
2 RNA was not detected in the aerosol in the Respiratory Infection Unit (RID). However,
the surfaces were contaminated in both departments.

Thus, previous studies have been focused on the identification of the causative agent
of COVID-19 [27], or identification of SARS-CoV-2, bacteria, and fungi (use cultural
method) [28]. Here, we amend this omission, putting forward the main objectives of
our study: (1) to identify pathogens of bacterial etiology circulating in hospitals and (2) to
carry out a microbiome analysis of various surfaces in the ICU department and RID.

2. Materials and Methods
2.1. Sampling and Transportation

The study was carried out in the First Moscow Infectious Diseases Hospital (Russia),
one of the capital’s medical institutions designated for the treatment of patients with
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COVID-19. During the first wave of COVID-19, about 80 patients with moderate to
severe courses of the disease were admitted every day. Depending on the severity of the
disease, the patients were assigned to the Respiratory Infections Department (RID) or to the
Intensive Care Unit (ICU). Visitors’ access to patients was completely restricted, regardless
of the department. Samples were collected in isolation rooms and hospital wards in RID
and ICU from patients over the age of 18 with a positive PCR result and a confirmed
diagnosis of COVID-19. Surface samples collected in the ICU department included swabs
from the floor, door handles, and artificial lung ventilation apparatus screens. In the RID,
the swabs were collected from the bedside tables, toilet seats, switches, window handles,
floor, and door handles.

Doctors and medical staff collected nasopharyngeal swabs from hospitalized patients
to detect SARS-CoV-2 RNA on admission. Nasopharyngeal swabs were transferred to a
test tube containing 0.5 mL of sterile PBS solution. These probes were used for the qPCR
analysis of pathogens in patients. Samples from various surfaces were collected 2-3 days
after hospitalization of patients both in their close proximity and in public areas (hallway,
first-aid post, and staff room). This time interval is optimal for possible contamination of
various surfaces by patients [29]. Surface samples were collected using a sterile viscose
swab (Tampon-probe, MiniMed, Northridge, Russia). Before collection, the swab was
premoistened in sterile PBS solution, and samples were collected from a surface area of
25 cm?. The volume of each swab sample from the surface was 0.5 mL. All collected samples
were immediately placed in a thermo bag at +4 °C and transported within 1-2 h to the
laboratory with BSL-3. Obtained samples were aliquoted and deposited for preservation at
—80 °C.

2.2. Nucleic Acid Extraction

DNA was extracted using a DNeasy PowerSoil Kit (Qiagen, Hilden, Germany) accord-
ing to the manufacturer’s instructions. Pure swabs, extraction reagents, and a sterile PBS
solution were used as negative controls.

2.3. qPCR for Bacterial Pathogen Identification

The identification and the quantification of DNA of methicillin-sensitive and methicillin-
resistant Staphylococcus aureus, as well as methicillin-resistant coagulase-negative Staphy-
lococcus spp., were performed using the «AmpliSens® MRSA-screen-titer-FL» reagent kit
(FSB of the Central Research Institute of Epidemiology of Rospotrebnadzor, Moscow, Rus-
sia) according to the manufacturer’s instructions. The detection of Achromobacter spp.,
Burkholderia cepacia complex, Pseudomonas aeruginosa, and Klebsiella pneumonia was carried
out as previously described (Table S1, Supplementary Materials) [30-33].

2.4. 165 rRNA Gene Amplicon Sequencing

The hypervariable V4 region of the bacterial 16S rRNA gene was amplified using the
forward primer 515F, 5'-GTGCCAGCMGCCGCGGTAA-3’ and the reverse primer 806R,
5-GGACTACHVGGGTWTCTAAT-3' [34]. Libraries were prepared using the NEBNext®
Fast DNA Library Prep Set for Ion Torrent™ (New England Biolabs, Ipswich, MA, USA)
and barcoded with the use of Ion Code™ Barcode Adapters (Thermo Fisher Scientific,
Waltham, MA, USA) according to the manufacturer’s instructions. DNA sequencing was
performed using the Ion S5™ XL System (Thermo Fisher Scientific, Waltham, MA, USA).
The sequence data were deposited in the NCBI Sequence Read Archive under accession
number PRJNA737285.

2.5. Sequence Analysis

The analysis of the demultiplexed sequences was performed using the R package
DADAZ2 (version 1.18.0) [35]. Filtering was performed using the filter AndTrim function;
reads were truncated to 250 bp and cut from the 5’ end to 15 nucleotides. The maximum
number of expected errors per read was set to 2. Denoising was performed taking into
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account the specifics of the Ion Torrent sequencing technology (single reads and Ion Torrent
error recognition) using the following parameters: HOMOPOLYMER_GAP_PENALTY =
—1, BAND_SIZE = 32. Chimeras were removed by the “consensus” method. The taxonomy
assignment was performed using the R package DADA?2 with the naive Bayesian classifier
method using the SILVA SSU v.132 [36] as a reference database of sequences. The ASV
(taxonomy) table and metadata were imported for analysis using the R package phyloseq
(version 1.34.0) [37]. Reads that were not assigned to the phylum level were removed
before rarefaction. Rarefaction curves were evaluated before rarefying all samples to a
common read depth of 41,140, which removed only two samples. Alpha-diversity analysis
was performed using Chaol and Shannon index. The Bray—Curtis dissimilarity matrix was
ordered using PCoA. PERMANOVA tests were performed using the adonis2 function in
the R package vegan (version 2.5.7) for samples pertaining to different departments and
descriptions (surface type).

To estimate the most important features (genera) for the correct assignment of samples,
a random forest analysis (R package randomForest, version 4.6.14) with the construction of
10,001 trees, using the genera as a classifier, was performed. All ASVs were merged to the
genus level. Before performing normalization using Z-score, ASVs which had a prevalence
<20% and a total abundance <50 were removed. The most important genera for the correct
assignment of samples to departments were detected using the average reduction in model
accuracy (MDA).

2.6. Ethical Consideration

The study was approved by local the Ethics Committee of the First Moscow Infectious
Diseases Hospital, Moscow Department of Health, Moscow, Russia (Protocol No. 2/B, date
of approval: 20 May 2020). Written informed consent was obtained from all participants.

3. Results
3.1. Detection of Bacterial Pathogens on Various Surfaces

Surface swabs were obtained from two departments of the First Moscow Infectious
Diseases Hospital in general-purpose areas (hallway, staffrooms), in wards (in the RID), in
the hallway, and in infectious rooms/anterooms (in the case of the ICU). A total of 13 and
22 surface swabs samples were collected in the ICU department and RID, respectively. Out
of those samples, 13 were taken from the floor surface, eight were taken from the door han-
dles, and three were taken from the surfaces of electronic devices. Nasopharyngeal swabs
were collected from five and six patients in the ICU department and RID, respectively.

All samples were evaluated for the presence of methicillin-sensitive and methicillin-
resistant Staphylococcus aureus, methicillin-resistant CoNS, Achromobacter spp., Burkholde-
ria cepacia complex, Pseudomonas aeruginosa, and Klebsiella pneumoniae. PCR analysis esti-

mated that all surface samples were contaminated with at least one pathogen from the test
list (Table 1).
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Table 1. Number of positive detections in surface samples and in nasopharyngeal swabs from patients by PCR.

Intensive Care Unit Respiratory Infections

Department

Bacterial Pathogen
Surface Patient Surface Patient
(n=13) (n=5) (n=22) (n=6)
Klebsiella pneumoniae 13 (100%) 0 (0%) 14 (63.64%) 0 (0%)
Pseudomonas aeruginosa 1 (7.69%) 0 (0%) 6 (27.27%) 0 (0%)
Staphylococcus aureus 2 (15.38%) 0 (0%) 0 (0%) 0 (0%)
CoNS 13 (100%) 0 (0%) 22 (100%) 0 (0%)
Achromobacter spp. 3 (23.08%) 0 (0%) 3 (13.64%) 0 (0%)
Burkholderia cepacia complex 0 (0%) 0 (0%) 0 (0%) 0 (0%)

(a) 100%

Proportion

75%

50%

25%

0%

(b)mo%-
Family
[ Other
[ Veillonellaceae
] 75% - . Oxalobacteraceae
Prevotellaceae
B Ssphingomonadaceae
B Aerococcaceae
B Weeksellaceae
' 50% - [ Flavobacteriaceae
. Pseudomonadaceae
B Anaerococcus
B Comamonadaceae
. Corynebacteriaceae
1 25%- [ Streptococcaceae
I Moraxellaceae
. I Staphylococcaceae
ICU  RID

IcU RID ICU  RID

The most widespread microorganisms were CoNS (1 = 35), which were found in all
samples, regardless of the collection site. Klebsiella pneumoniae was identified in 100% of ICU
samples and in 64% of RID samples. Thus, these two species were the main contaminants
under the studied conditions. In addition, Achromobacter spp. (23%), Staphylococcus aureus
(15%), and Pseudomonas aeruginosa (8%) were detected in the ICU. For RID, the distribution
was slightly different, with Pseudomonas aeruginosa identified in about one-third of the
samples (27%) and Achromobacter spp. identified in 14% of samples, while no Staphylococcus
aureus was detected. Burkholderia cepacia complex was not found in any of the samples.
The most contaminated surfaces were the floor (100%) and door handles (100%) (Table S2,
Supplementary Materials).

3.2. Taxonomy Composition of Departments and Surface Types

Strict parameters of filtration quality and elimination of chimeric sequences were
applied to microbiome data. After all filtering steps and elimination of low-quality reads,
as well as chimeric sequences, 2,389,555 classified sequences were obtained and assigned to
8873 amplicon sequence variants (ASV) related to 990 genera and 357 families. All samples
have reached a saturation point regarding «-diversity at a depth of 41,140 reads.

The taxonomic distribution was identical between the two departments at the fam-
ily level (Figure 1a). The first eight most frequent families were almost identical for
the mentioned departments. The main differences in the 15 most widespread families
were Weeksellaceae, Sphingomonadaceae, and Oxalobacteraceae for the ICU department,
whereas, for the RID, there were Flavobacteriaceae, Aerococcaceae, and Prevotellaceae
families. We also identified distinctions in the dominance of the most common families
depending on the surface type (Figure 1b and Figure S1, Supplementary Materials).

Floor Door handle Other surfaces

. B Xanthomonadaceae
RID

IcU

Figure 1. Relative taxonomic distribution at the family level: (a) by department; (b) by department and surface type. Families
with a proportion of <2% are listed as “Other”. ICU—Intensive Care Unit; RID—Respiratory Infections Department.
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3.3. Diversity

The alpha-diversity did not differ significantly between the samples collected in the
ICU department and RID regarding the Chaol and Shannon index (excluding floor surface
comparison, p = 0.041) (Figure 2, Table S2 and Figure S2, Supplementary Materials).

a Floor Door handle Other surfaces
ns ns ns
1500-
8 1000-
=
o ﬁ
L ]
N h *
ICU RID ICU RID ICU RID
b Floor Door handle Other surfaces
P =0.041 ns ns

6-

c o
o
[
c
©
M e
w

3-

IC;U RiD IdU RiD ICU RID

Figure 2. Dependence of a-diversity on the department and surface type: (a) diversity measured by the Chaol index;
(b) diversity measured by the Shannon index. ICU—Intensive Care Unit; RID—Respiratory Infections Department. Box
plots with middle line denote the median, the box denotes the interquartile range (IQR), and 1.5 IQR ranges (whiskers).

ns—no significance detected.
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According to the observed diversity, it is worth noting that Chaol was higher for the
floor surface regardless of the department, and the mean + standard deviation value was
1234.7 £ 254.22 and 939.6 + 547.46 for the ICU and RID, respectively. This pattern was
maintained for the Shannon index, with the mean + standard deviation of 5.64 4+ 0.82 (ICU
department) and 4.66 =+ 0.87 (RID). It was approximately at the same level for door handles
and other types of surfaces (swabs from sinks, toilet seats, and bedside table surfaces).
Overall, the PCR results were reproduced, and the samples from the floor surface showed
better diversity.

We performed beta-diversity analysis by using PCoA based on Bray—Curtis dissimi-
larities. There were demonstrated both common and unique clusters for each department
(Figure 3 and Figure S3, Supplementary Materials).

u Department
® o ICU

A ~ ¢ RID

Type
([ J e Floor
4 Door handle
[ ] = Other

-0.25 0.00 0.25
Axis.1 [28%)]

Figure 3. Bray-Curtis dissimilarity PCoA was used to generate ordination of beta-diversity in two departments. Principal

coordinates 1 and 2 (Axis.1 and Axis.2) explained 28% and 17.6% of the variance in Bray—Curtis dissimilarity, respectively.
Samples are colored according to the department (ICU—Intensive Care Unit; RID—Respiratory Infections Department),
symbols indicate the type of sample.

For the samples obtained from the floor in the ICU, we observed the formation of
a separate cluster, indicating the high diversity of these samples. Other samples were
evenly distributed throughout. We found significant differences in the multivariate PER-
MANOVA model with predictors such as department and description (surface type)
(F=3.48,R?=0.091, p = 0.0015 and F = 2.24, R? = 0.125, p = 0.0036, respectively; Table S3,
Supplementary Materials).

3.4. Search for Microbial Indicators of Departments

We used random forest and genera as classification features for department identifi-
cation. This model had an out-of-bag error rate of 25.71%, with a substantial class error
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Mean Decrease Accuracy

(42.86%) estimated for six ICU samples mistakenly assigned to RID. This may have been
due to the large number of samples involved in the creation of such a model (21 RID
samples versus 14 ICU samples). Prevotella, Polaromonas, Psychrobacter, and Corynebacterium
were the most important genera for the precise classification of departments (MDA: 30.349,
20.570, 16.659, and 15.686, respectively; Figure 4 and Table 54, Supplementary Materials).

30-
20~
Department
B
B ro
0- .
& o - o L 3 o & @ - -
& g 2 § & & 5 2 & 3 § § £ & §
g & 4 F & 5 ¢ g ¥ 4 $ .85 © H ¥
@ & 9 2 S & & g o S ) S 5 £
I3 S I3 & S o] g S kY & = o
Q & S 3 3 g & 3 Z 5 g IS £ g I
5 ? § g & g £ & g ¥ 5 3 § 3 §
& & o & b & 8 Q 5 & & 9 5 §
S L < & = & @ & = o N ]
¥ () < 3 3 & ] &
§ 3 § ¥ I3 3 § & & ¢ & g & &
g S s & § & Q g « § 3 § 5 g
& s @ I8 b & N &
< & N 3
F § & Ky § & s 8§ & ¢ &€
a8 F g8 § &
3 ] 3 §
¢ S & S & §
o & ) (3
g §

Figure 4. Random forest classification analysis of ICU (n = 12) and RID (n = 21) samples, showing taxonomic features
with the highest classification variable importance for correctly identifying the department. ICU—Intensive Care Unit;

RID—Respiratory Infections Department.

4. Discussion

The presence of coinfection among COVID-19 patients has been demonstrated in
a growing number of studies. The conducted meta-analyses showed extremely hetero-
geneous data on the number of coinfections, reaching up to 50% of cases [16]. At the
same time, nosocomial infections play a significant role in the formation of coinfection,
influencing the course of the disease and increasing mortality [18].

Many recommendations for coronavirus infection treatment include the use of antibac-
terial drugs as a preventative measure against bacterial infections [38—40]. This certainly
raises concerns about the overuse of antibiotics and the emergence of multidrug-resistant
bacteria, which is already a global public health problem. Monitoring is required for
bacterial pathogen identification given the high chances of transmission of bacterial infec-
tions in hospital settings and the necessity for rational use of antibiotics. This information
will allow eliminating the reservoirs of infections and promptly preventing outbreaks of
nosocomial infections.

Hospital surfaces are often contaminated with various microorganisms and can be
potential reservoirs for the spread of microbial agents [22]. In this regard, we studied
various surfaces in the Infectious Diseases Hospital in Moscow. The choice of surfaces for
our study was determined by the characteristics of each department. Patients in critical
condition were admitted to the ICU department. Given the immobility of these patients,
our attention was focused on surfaces such as the floor, door handles, and artificial lung
ventilation apparatus screens, i.e., the main surfaces that the medical staff comes into
contact with on a daily basis. On the other hand, in the RID, patients can move around
inside their wards and visit the bathrooms. In this regard, we expanded the list of studied
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surfaces and included bedside tables, toilet seats, switches, window handles, etc. (Table S2
Supplementary Materials).

In our study, all the surfaces were contaminated with at least one pathogen, regardless
of the department. CoNS and Klebsiella pneumoniae were the most frequently detected
pathogens and were found in almost every surface swab test (for CoNS in all samples). In
general, coagulase-negative staphylococcus represents the normal human skin flora and
is less pathogenic than Staphylococcus aureus [41]. However, cases of CoNS bloodstream
infections (BSI) and catheter-related bloodstream infections (CRBSI) have been reported
among patients with COVID-19 [13]. At the same time, Klebsiella pneumoniae has been asso-
ciated with several nosocomial outbreaks and occurs in patients alongside new coronavirus
infection [18,29,42,43].

A search for pathogens such as Achromobacter spp. and Burkholderia cepacia com-
plex was also conducted. These microorganisms are usually identified among people
with weakened immune systems and patients with cystic fibrosis. Recently, these mi-
croorganisms have been noted as etiological agents that can cause pneumonia [44,45].
Importantly, only Burkholderia cepacia complex was found in the respiratory tract of patients
with COVID-19 [46,47].

The microbiome study allowed us to confirm the assumptions regarding the diversity
of bacterial composition on the floor surface and door handle. The results of qPCR and
microbiome sequencing data were consistent.

Polaromonas, Sphingomonas, and Massilia genera were the most characteristic for the
ICU department, while Prevotella, Psychrobacter, Corynebacterium, and Veillonella genera
were the most characteristic for the RID. The genera data can be considered as a “marker”
for department identification. It is worth noting that these genera are representative of both
a normal human microflora and an ordinary environment. However, some representatives
from this list have been found in the bloodstream of COVID-19 patients (Sphingomonas [48]),
whereas representatives of Prevotellas were more common in the upper respiratory tract
among patients with SARS-CoV-2 infection and Corynebacterium was represented among
healthy patients [49]. Oropharyngeal microbiome analysis of patients with COVID-19
demonstrated high levels of Veillonella [50].

In addition, Staphylococcus aureus and Pseudomonas aeruginosa were identified on the
door handles and floor surface. Moreover, Pseudomonas aeruginosa was found on the sink
mixer located in the ward. In previous studies, contamination with these microorganisms
on door handles was also demonstrated. It is worth noting that the detection rate of such
pathogens was higher in studies similar to ours (more than 6%) [22,51]. However, given
the pathogenic potential of these microorganisms, their detection in the ICU department
is of particular concern. The results of our study on Klebsiella pneumoniae, Pseudomonas
pneumoniae, and Staphylococcus aureus spread are consistent with previously published
data, despite the peculiarities of health systems in different countries [52-55]. These
microorganisms are inclined toward biofilm formation and possess other pathogenicity
factors [29], which increase the risk of infection in patients with coronavirus infection.

More importantly, the nasopharyngeal smears of patients admitted to the hospital did
not contain above-mentioned pathogens; therefore, we consider the patients themselves an
unlikely source of contamination for the surrounding surfaces. Apparently, the spread of
pathogens may be enhanced by medical staff, whereas it may also be associated with low
cleaning efficiency and contamination by previously hospitalized patients.

Taking the obtained results into account, these surfaces (floor and door handles) can
be considered as potential reservoirs of nosocomial infections that increase the risk of
infection spread both inside and outside the hospital. The results indicate the danger of
insufficient regular disinfection of surfaces, regardless of department, at the Infectious
Diseases Hospital.
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5. Conclusions

In this study, we demonstrated a combined approach to characterize the microbiome
of different surfaces for the presence of pathogens that could induce comorbid conditions
in patients with COVID-19. Epidemiological monitoring is extremely important for pre-
venting the outbreaks of disease in a hospital setting as well as for the rational use of
antimicrobial drugs and timely implementation of decontamination measures. This will
improve the epidemiological situation and improve the quality of medical care.

Supplementary Materials: The following are available online at https:/ /www.mdpi.com/article/10
.3390/ijerph18179042 /51, Table S1: List of oligonucleotide primers used in this study. Table 52: Swab
collection points from various surfaces. Table S3: PERMANOVA model, with predictors department
and description explaining 21.5% of among-sample diversity (Bray—Curtis dissimilarity). Table S4:
Random forest classification models of department. Figure S1: Relative taxonomic distribution at the
family level for all surface types. Families with a proportion of <2% are listed as “Other”. Figure S2:
Dependence of x-diversity on the department and surface types: (a) diversity measured by the
Chaol index; (b) diversity measured by the Shannon index. Figure S3: Ordination of beta-diversity
in two departments and surface types. Bray—Curtis dissimilarity PCoA was used to characterize the
diversity. Samples are colored according to the type of surface; symbol indicates the department.
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