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Abstract Real-time three-dimensional (3D) ultrasound imag-
ing has been proposed as an alternative for two-dimensional
stress echocardiography for assessing myocardial dysfunction
and underlying coronary artery disease. Analysis of 3D stress
echocardiography is no simple task and requires considerable
expertise. In this paper, we propose methods for automated
analysis, which may provide a more objective and accurate
diagnosis. Expert knowledge is incorporated via statistical
modelling of patient data. Methods for identifying anatomical
views, detecting endocardial borders, and classification of wall
motion are described and shown to provide favourable results.
We also present software developed especially for analysis of
3D stress echocardiography in clinical practice. Interobserver
agreement in wall motion scoring is better using the dedicated
software (96%) than commercially available software not
dedicated for this purpose (79%). The developed tools may
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provide useful quantitative and objective parameters to assist
the clinical expert in the diagnosis of left ventricular function.
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Introduction

Stress echocardiography (stress echo) is widely applied for
evaluating cardiac function [1, 2]. Motion of the left
ventricle is assessed by comparing ultrasound images taken
in rest and in stress stages. In the past decade, real-time
three-dimensional (3D) imaging has become available for
quantitative and objective assessment of cardiac function
[3, 4]. 3D imaging offers the opportunity to overcome the
limitations of traditional two-dimensional stress echo [5].
With 3D imaging, non-foreshortened anatomical views can
be defined since different view choices can be made after
acquisition. Also, it provides better possibilities for quan-
tifying the true 3D wall motion. However, due to
suboptimal image quality, lower spatial and temporal
resolution, and the sheer amount of data, quantitative
analysis by hand is tedious and subjective.

Automated analysis methods may allow objective and
faster assessment of clinical parameters such as left
ventricular volume, ejection fraction and wall motion. In
practice, the clinician makes a diagnosis using expert
knowledge, gathered by analysing many patient images
[6, 7]. To develop successful automated methods which can
deal with different pathologies and varying image quality, it
makes sense to take expert knowledge into account.

In this paper, we present automated methods for 3D stress
echo which make use of knowledge gained from databases of
patient data. The knowledge is encompassed in so-called
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Fig. 1 Modes of variations of an appearance model, created by
varying the model descriptors one at a time. The appearance model
consists of a ‘shape’ (spatial coordinates) and a ‘texture’ (image
intensity values) component. The average and the three most principal
modes (£2 standard deviations) are shown

statistical models. Using Principal Component Analysis,
patient variability can be represented concisely as mathemat-
ical descriptors that form a vector of orthogonal parameters
[8]. The parameters to be modelled (for example, spatial
coordinates of the endocardial border) are compared with the
average parameters and typical variations in the patient
database. Essentially, the methods are geared towards fitting
the image data at hand to the model. In other words, the
variation is estimated according to a set of extra criteria (such
as image intensity values, ‘smoothness’ of the endocardial
border, physically plausible motion, etc.).

Our proposed analysis scheme consists of three steps:
identification of correct anatomical views in 3D data,
detection of endocardial borders from which motion can
be derived, and automated classification of motion. In
addition, we present a software package which we have
developed dedicated to analysis of 3D stress echo.

Identification of anatomical views

First we describe a method for detecting four-chamber, two-
chamber, and short-axis views in a 3D image. These views
are modelled via appearance (image intensity values) and
pose parameters (translation, rotation, and scaling). These
parameters are identified by fitting the database model to
the image at hand within an optimisation framework [9].
The views in a rest image can be used to extract the
anatomically corresponding views in a stress image of the
same patient. This is achieved via image registration [10], so
that rest and stress images are aligned via minimisation of an
objective criterion (in this case the correlation between image
intensity values) [11]. Qualitative and quantitative evaluation
in 20 end-diastolic and 20 end-systolic images shows that the
views found are in many cases better (18%) or similar (75%)
to the manual identification of views. Anatomically aligned
views are thus obtained automatically, providing more
possibilities for accurate visualisation and quantification.

Quantification of volume and wall motion

Detection of endocardial borders provides important clini-
cal parameters such as volume, ejection fraction, and wall
motion. Here, the active appearance model technique [8,
12] is adapted to detect borders in an end-diastolic 3D
echocardiogram. The endocardial borders are modelled via
spatial coordinates, distributed in a cylindrical and spherical
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Fig. 2 Endocardial border detection in a 3D image. The borders are described as spatial coordinates (blue dots) in 3D. The initial position of the

borders and the results after 10, 20, and 39 (final) results are shown
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Fig. 3 Modes of variation as calculated by Principal Component
Analysis (PCA), which depict global variations in endocardial border
motion, versus the local modes of variation after Orthomax rotation.
The amount of the variation is colour-coded. The local modes are
more concise and suitable for automatic classification of wall motion
abnormalities

representation which is suited to the shape of the left
ventricle (Fig. 1). Image intensity values are mapped to a
normal (Gaussian) distribution for appropriate statistical
analysis [12]. The model represents variations of ventricular
shapes and the typical appearance of the ventricle and

Fle Edt  Vew

| &

B 4 M M P Framed: (00) Tine:(0.000) of (12) 25

i

ﬁn-,nq

ComposedSet | Ser] | Set2 | Set3 | Setd

LA Destection.

%) Marnssl Anatomical
%) Edt Anastomical Markers

Select View Certer

e 8 Markers

Shart duds Views

) Long fxs Viewss

Syne begin, clo lrgest
0 £ End Frame.

Shert Ay Short Aid

Set 4 ™_0007

1 End Frame Set 4:(1-11)
%00 Heart Rate (bomResd)
has Frartes Do ation (ros}
Ll Long Aus Leesgth ()

vabve Surface. (sgr.mm)

Save Markers | |Copy Marker Set From:

Load Markers Markerset |

myocardium in echocardiograms, including the typical
artifacts. The model is trained for image analysis by
estimating the relation between model parameters and
image change via regression analysis: in the actual
matching, the intensity difference between model and
image is used to update the model’s parameters and drive
the model closer to the image (Fig. 2). Evaluation on 99
patient images shows a successful matching in 91% of
cases, with a median surface error of 2.65 mm (average
2.91 mm, standard deviation 1.03 mm)[13].

The borders throughout the cardiac cycle are obtained by
tracking the motion of the cardiac wall. A 3D optical flow
algorithm is applied, which uses spatial and temporal
intensity gradients to track the endocardial border between
two time frames. To ensure an overall temporal continuity,
the tracking method takes into account physically plausible
motion, learned statistically from a patient database. Typical
image artifacts, such as echo drop-out and near-field artifacts,
are detected and dealt with appropriately using an expectation
maximisation based classification approach [14]. The method
is capable of tracking the endocardial borders accurately (in

Fig. 4 Software dedicated to 3D stress analysis, allowing side-by-side viewing of images acquired at rest and in varying stages of stress.
Anatomical four-chamber, two-chamber, short-axis, and long-axis views are shown
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35 patients: surface errors: 1.2+£0.5 mm, volume errors: 1.4+
6.7 ml, ejection fraction errors: 0.9+4.8%).

Automated motion classification

Statistical models of the endocardial border motion through-
out the cardiac cycle can be used to discriminate between
normal and pathological motion patterns. The statistical
model is transformed using the Orthomax rotation criterion,
so that the local wall motion can be represented using fewer
descriptors (Fig. 3) [6]. An automated classification method
is then applied to the descriptors. Wall motion classification
is demonstrated in 129 two-dimensional echocardiographic
sequences. Using these models, local motion abnormalities
can be detected accurately in 77-91% of the cases. In
principle, the method can be applied directly to 3D borders;
the evaluation is a subject of further investigation.

Tools for clinical practice

To enable 3D stress echocardiography in routine clinical
practice, we have also developed a software package
dedicated to 3D stress echo [15]. The essential functionality
for analysing 3D stress echo is investigated: side-by-side,
synchronised display of anatomically aligned rest and stress
images (Fig. 4). Two expert observers analysed 34 non-
contrast clinically available rest and stress images visually.
Interobserver agreement for segmental myocardial ischaemia
is better using the dedicated software (96%) than commer-
cially available software (79%) without these functionalities.

Conclusion

In this paper, we have presented automated methods for
identification of anatomical views, detection of endocardial
borders, and classification of wall motion abnormalities. The
proposed methods make use of statistical modelling of expert
knowledge from patient databases. Considerable advances
have been made to allow a more objective and accurate
analysis. In particular, these methods are better capable of
handling typical image artifacts and following expert tracing
conventions. We have also demonstrated the advantages of
using dedicated software for the analysis of 3D stress echo in
the clinical setting. Based on this research, opportunities
remain for further development, e.g. in the analysis of contrast
echocardiograms, technical enhancement of image quality and
spatiotemporal resolution, and improvement of clinical work-
flow. The developed tools can provide useful quantitative and
objective parameters to help the clinical expert in the
diagnosis of left ventricular function.

@ Springer

Acknowledgments This research is supported by the Dutch Tech-
nology Foundation STW (grant 06666), applied science division of
NWO and the Technology Program of the Ministry of Economic
Affairs, the Netherlands

Open Access This article is distributed under the terms of the
Creative Commons Attribution Noncommercial License which permits
any noncommercial use, distribution, and reproduction in any medium,
provided the original author(s) and source are credited.

References

1. Geleijnse ML, Fioretti PM, Roelandt JR. Methodology, feasibility,
safety and diagnostic accuracy of dobutamine stress echocardiog-
raphy. J] Am Coll Cardiol. 1997;30(3):595-606.

2. Hoffmann R, Marwick TH, Poldermans D, et al. Refinements in
stress echocardiographic techniques improve inter-institutional
agreement in interpretation of dobutamine stress echocardiograms.
Eur Heart J. 2002;23(10):821-9.

3. Matsumura Y, Hozumi T, Arai K, et al. Non-invasive assessment of
myocardial ischaemia using new real-time three-dimensional dobut-
amine stress echocardiography: comparison with conventional two-
dimensional methods. Eur Heart J. 2005;26(16):1625-32.

4. Soliman OI, Krenning BJ, Geleijnse ML, et al. Quantification of left
ventricular volumes and function in patients with cardiomyopathies
by real-time three-dimensional echocardiography: a head-to-head
comparison between two different semiautomated endocardial border
detection algorithms. ] Am Soc Echocardiogr. 2007;20(9):1042-9.

5. Jenkins C, Chan J, Hanekom L, Marwick T. Accuracy and
feasibility of online 3-dimensional echocardiography for measure-
ment of left ventricular parameters. ] Am Soc Echocardiogr.
2006;19(9):1119-28.

6. Leung KYE, Bosch JG. Segmental wall motion classification in
echocardiograms using compact shape descriptors. Acad Radiol.
2008;15(11):1416-24.

7. Geleijnse ML, Krenning BJ, Nemes A, et al. Factors affecting
sensitivity and specificity of dobutamine stress echocardiography.
J Am Soc Echocardiogr. 2009;22:1199-208.

8. Cootes TF, Edwards GJ, Taylor CJ. Active appearance models.
IEEE Trans Pattern Anal Mach Intell. 2001;23(6):681-5.

9. Leung KYE, van Stralen M, van Burken G, et al. Sparse appearance
model based registration and segmentation of 3D echocardiographic
images. Proc IEEE Ultrason Symp. 2006:2413—6.

10. Makeld T, Clarysse P, Sipild O, et al. A review of cardiac image
registration methods. IEEE Trans Med Imaging. 2002;21
(9):1011-21.

11. Leung KYE, Van Stralen M, Nemes A, et al. Sparse registration
for three-dimensional stress echocardiography. IEEE Trans Med
Imaging. 2008;27(11):1568-79.

12. Bosch JG, Mitchell SC, Lelieveldt BPF, et al. Automatic
segmentation of echocardiographic sequences by active appearance
motion models. IEEE Trans Med Imaging. 2002;21(11):1374-83.

13. Leung KYE, van Stralen M, van Burken G, de Jong N, Bosch JG.
Automatic active appearance model segmentation of 3D echocar-
diograms. Proc Int Symp Biomed Imaging. 2010;2010:320-3.

14. Leung KYE, Danilouchkine MG, van Stralen M, de Jong N, van
der Steen AFW, Bosch JG. Probabilistic framework for improving
tracking in artifact-prone 3D echocardiograms. Med Image
Analysis. 2010;14:750-8.

15. Nemes A, Leung KYE, van Burken G, et al. Side-by-side viewing
of anatomically aligned left ventricular segments in three-
dimensional stress echocardiography. Echocardiography. 2009;26
(2):189-95.



	Automated analysis of three-dimensional stress echocardiography
	Abstract
	Introduction
	Identification of anatomical views
	Quantification of volume and wall motion
	Automated motion classification
	Tools for clinical practice
	Conclusion
	References



<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /None
  /Binding /Left
  /CalGrayProfile (Gray Gamma 2.2)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (ISO Coated v2 300% \050ECI\051)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Error
  /CompatibilityLevel 1.3
  /CompressObjects /Off
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Perceptual
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /sRGB
  /DoThumbnails true
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams true
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts false
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 150
  /ColorImageMinResolutionPolicy /Warning
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 150
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 1.30
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 150
  /GrayImageMinResolutionPolicy /Warning
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 150
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.40
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 1.30
    /HSamples [2 1 1 2] /VSamples [2 1 1 2]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 10
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 600
  /MonoImageMinResolutionPolicy /Warning
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 600
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile (None)
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e5c4f5e55663e793a3001901a8fc775355b5090ae4ef653d190014ee553ca901a8fc756e072797f5153d15e03300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc87a25e55986f793a3001901a904e96fb5b5090f54ef650b390014ee553ca57287db2969b7db28def4e0a767c5e03300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020d654ba740020d45cc2dc002c0020c804c7900020ba54c77c002c0020c778d130b137c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor weergave op een beeldscherm, e-mail en internet. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents best suited for on-screen display, e-mail, and the Internet.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
    /DEU <FEFF004a006f0062006f007000740069006f006e007300200066006f00720020004100630072006f006200610074002000440069007300740069006c006c0065007200200037000d00500072006f006400750063006500730020005000440046002000660069006c0065007300200077006800690063006800200061007200650020007500730065006400200066006f00720020006f006e006c0069006e0065002e000d0028006300290020003200300031003000200053007000720069006e006700650072002d005600650072006c0061006700200047006d006200480020>
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /ConvertToRGB
      /DestinationProfileName (sRGB IEC61966-2.1)
      /DestinationProfileSelector /UseName
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure false
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing false
      /UntaggedCMYKHandling /UseDocumentProfile
      /UntaggedRGBHandling /UseDocumentProfile
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [595.276 841.890]
>> setpagedevice


