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COVID-19 vaccination rates slowed in many countries during the second half of 2021,
along with the emergence of vocal opposition, particularly to mandated vaccinations.
Who are those resisting vaccination? Under what conditions do they change their
minds? Our three-wave representative panel survey from Germany allows us to estimate
the dynamics of vaccine opposition, providing the following answers. Without man-
dates, it may be difficult to reach and to sustain the near-universal level of repeated vac-
cinations apparently required to contain the Delta, Omicron, and likely subsequent
variants. But mandates substantially increase opposition to vaccination. We find that
few were opposed to voluntary vaccination in all three waves of the survey. They are
just 3.3% of our panel, a number that we demonstrate is unlikely to be the result of
response error. In contrast, the fraction consistently opposed to enforced vaccinations is
16.5%. Under both policies, those consistently opposed and those switching from
opposition to supporting vaccination are sociodemographically virtually indistinguish-
able from other Germans. Thus, the mechanisms accounting for the dynamics of vac-
cine attitudes may apply generally across societal groups. What differentiates them
from others are their beliefs about vaccination effectiveness, their trust in public institu-
tions, and whether they perceive enforced vaccination as a restriction on their freedom.
We find that changing these beliefs is both possible and necessary to increase vaccine
willingness, even in the case of mandates. An inference is that well-designed policies of
persuasion and enforcement will be complementary, not alternatives.

public health policy compliance j crowding out intrinsic motivation j trust j cognitive dissonance j
control aversion

The challenge of the first half-year of most COVID-19 vaccination campaigns was the
supply of vaccines, not demand for them. It then appeared that, once vaccines were
widely available, vaccination rates would approach the two-thirds level initially thought
to be sufficient to control the pandemic. But the Delta and then Omicron variants
along with substantial and persistent reported opposition to vaccination have raised
doubts about whether vaccine willingness will be sufficient. In response, by the end of
2021, vaccination mandates were being widely adopted by governments, businesses,
and educational institutions, and universal mandates were being considered and imple-
mented (1–8).
The appropriate strategies for raising vaccination rates depend on the target rate, on

how many are unlikely to be vaccinated willingly in a sufficiently timely manner, on
the conditions under which opponents change their minds, and on the effect of the
policies themselves on vaccination preferences. Our study sheds light on the behavioral
side of this evaluation.

Three-Wave Panel Survey on Attitudes toward Voluntary and
Mandated Vaccinations

Our online panel survey was designed to allow insights into the dynamics of opposition
to COVID-19 vaccination as well as the evolution of responses to voluntary versus
enforced vaccination policies over the pandemic. Each of the three cross-sections mak-
ing up the panel survey (conducted in April–May 2020, October–November 2020,
and May 2021; SI Appendix, Fig. S2) is composed of about 4,000 respondents that are
representative of the German population. Our panel consists of the 2,018 individuals
who participated in all three waves. The panel is very similar to the three representative
cross-sections in the respondents’ sociodemographics and attitudes toward vaccinations
(as shown in SI Appendix, Table S2). The German government’s explicit endorsement
of a voluntary-only vaccination regime did not change over the course of the three
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waves of the survey. Only in late 2021 was a transition to
greater use of mandates initiated (see the timeline of develop-
ments over the course of the pandemic in SI Appendix).
Vaccinations began late in Germany; just 6.7% of our May

2021 survey respondents had been vaccinated twice (considered
at that time as “fully vaccinated”). Those who were not yet vac-
cinated twice were asked: “To what extent would you agree
with being vaccinated yourself if: … vaccination is strongly
recommended by the government but remains voluntary? …

vaccination is made mandatory and controlled by the gov-
ernment?” Answers were given on a five-point Likert scale rang-
ing from zero (“not agree at all”) to four (“fully agree”).
We asked about agreement with being vaccinated rather than

intended compliance with a mandate were one to be imposed so
as not to confound our phenomenon of interest—the respond-
ent’s attitude, that is “being okay with vaccination”—with their
behavior, abiding with a legal requirement (see Materials and
Methods for further explanations).

Results

Our survey responses and the subsequent trajectory of vaccina-
tions provide a measure of the validity of the survey, albeit an
imperfect one. Access to the vaccine was restricted to priority
groups until June. How accurate would have been a naïve pre-
diction based on our May survey? The prediction would be
that, once the vaccine became available to all adults, by late
July, the numbers vaccinated would approach that of those
who, in May 2021, agreed with being vaccinated, and that,
from then onward, the rate of vaccinations would substantially
decline because the remaining unvaccinated were more
hesitant.
According to Our World in Data (9), 61% of the total Ger-

man population was vaccinated at least once by late July, which
corresponds to 73% of the adult population (as shown in SI
Appendix). This is in line with the 73% of those we surveyed in
May who strongly or weakly favored vaccination if voluntary
(Likert response levels 3 or 4) or already had been vaccinated
twice. Vaccination rates declined substantially after reaching
that share of the population, as a naïve prediction based on the
survey would have anticipated [from a rate of growth of 1.37%
daily between mid-May and late July to 0.16% daily thereafter
until 18 November, when the German government announced
that health sector workers would be required to be vaccinated
(10)] (SI Appendix, Fig. S3).

Will Mandates Crowd Out Vaccination Willingness? A possible
adverse effect of this shift from voluntary to mandatory vacci-
nations—crowding out people’s intrinsic willingness to be vac-
cinated—was an important concern early in 2021 when most
of the unvaccinated in Germany, the United States, and other
countries were not opposed to being vaccinated. Our survey
evidence from the first two waves of the pandemic in Germany
(11, 12) showed that making vaccination a legal requirement
might have retarded the rate of vaccinations, as it would have
substantially reduced willingness to be vaccinated, consistent
with self-determination and reactance theory in psychology and
what economists term “control aversion” (13–18). This
crowding-out effect is confirmed in our third-wave evidence (SI
Appendix, Fig. S4).
What would have been the effect on the attitudes of the

unvaccinated were a vaccine mandate to have been imposed in
late July, when the fraction vaccinated reached 73%, the naïve
prediction? If, hypothetically, the remaining unvaccinated were

distributed as were the opposed or undecided for the case of
voluntary vaccinations in our May 2021 survey, constituting
13.7% and 13.3%, respectively, of those surveyed, then the dis-
tribution would be as illustrated by the pie chart in Fig. 1A.

The figure shows that a vaccine mandate would have had lit-
tle net effect on the extent of pro or con attitudes. Roughly
half of the undecided would have remained undecided, our sur-
vey suggests (the dark gray bar in Fig. 1A), with the other half
split between those who would have become opposed (the red
bar) numbering only slightly more than those who would have
responded to a mandate by switching to favoring vaccinations
(the green bar).

Thus, in contrast to earlier in 2021, the cost of a mandate in
terms of crowding out of intrinsic motivation and increased
opposition among the remaining unvaccinated and undecided
would have been small. However, the declining efficacy of the
vaccines and the enduring pandemic means that policy makers
have to be concerned about those who quickly got vaccinated
twice, among whom there may be an adverse effect of mandates
for ongoing vaccine willingness.

The Dynamic Nature of Vaccination Willingness: How Stable
Is Opposition? Exploiting the panel nature of our data, we find
that opposition to vaccination is far from immutable. While, in
every wave, a substantial fraction opposes vaccination, Fig. 1B
shows that only a small minority (3.3% of our panel) consistently
opposed voluntary vaccination over all three waves (that is, less
than a fifth of the 16.9% who expressed opposition to voluntary
vaccination at a given point in time, averaging over the three
cross-sections). In contrast, for the case of mandated vaccinations,
consistent opposition was expressed by 16.5% (half of the 33.2%
of opposition to enforced vaccination averaged over the cross-sec-
tions). Three-quarters of the consistently opposed 16.5% in the
case of mandated vaccination had expressed willingness to be vac-
cinated voluntarily in at least one survey wave, suggesting that
mandating vaccinations early in the pandemic could have hard-
ened what was then a transient opposition.

While fluid, opposition to vaccination is also very wide-
spread, particularly if mandated: 34.6% were opposed to volun-
tary vaccination in at least one of the survey waves, and 52.4%
were opposed if vaccination were mandated. We observe a
downward trend in opposition to voluntary vaccinations (from
20.0% and 18.3% in May and October–November 2020 to
12.4% in May 2021 in the panel), but not for enforced vacci-
nation (29.3%, 42.6%, and 31.6% in the panel). Opposition
to voluntary COVID-19 vaccinations in our May 2021 survey
(12.4%) was thus only modestly greater than opposition to the
familiar and well understood measles vaccination when it was
still voluntary in Germany (7.6%) (19).

Fig. 2 illustrates the transience of opposition to vaccination.
In the case of voluntary vaccination, many of those opposed in
one wave turn to favoring vaccination in the next wave (Fig. 2
A, Left). Among the 18% who were opposed to voluntary vacci-
nation in wave 2, for example, more than half became willing in
wave 3. One-third of those who had been strongly opposed to
voluntary vaccination in our second wave (October–November
2020) were already vaccinated at least once at the time of our
third wave or had an appointment to be vaccinated (note that,
in May 2021, vaccination was still restricted to priority groups).
In contrast to the opposed and the undecided (as detailed in SI
Appendix, Fig. S5), only a small share of the willing changed
their minds (Fig. 2, Right).

Opposition to enforced vaccinations is more stable: The
majority of those opposed in one wave remain opposed in the
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next (Fig. 2 B, Left). Of the 41% opposed in wave 2, less than
a quarter became willing in wave 3.
We can model the dynamics of vaccination readiness as a

Markov process and use the above attitude switching data,
expressed as transition probabilities, to derive the stationary
(long-run equilibrium) distribution of the population across the
five Likert responses. The stationary distribution gives the frac-
tions of the population in each response category (from
strongly disagreeing with being vaccinated to strongly agreeing)
such that those leaving the category (having changed their
minds) are just offset by those arriving (having previously
responded some other way, and then changed their minds.)
Intuitively, with many switching from opposition to willingness
and few switching in the other direction, the stationary fraction
of the population in opposition to voluntary vaccinations will
necessarily be small, and this is what we find.
We show that, if the transition probabilities between the first

and second waves were to have been sustained, the stationary
fraction of the population opposed to mandated vaccination
would have been 56.4%, while those agreeing with vaccination
would have been half that number (SI Appendix, Table S7B).
However, the transition probabilities estimated from the second
and third waves imply a stationary distribution almost exactly
in reverse (24.9% opposed and 60.4% agreeing; SI Appendix,
Table S7D).

What we observed, therefore, over this period is a substantial
reduction of the fraction of those opposed to mandated vacci-
nation that would persist in the long run were the transition
probabilities hypothetically to remain constant. Similarly, in
the case of voluntary vaccinations, the stationary share of oppo-
sition fell from 18%, using waves 1 and 2, to 10%, using waves
2 and 3 (SI Appendix, Table S7 A and E).

The stationary distribution, however, is a thought experi-
ment and not a prediction, because the transition probabilities
on which it is based are themselves in flux. For example, the
change in the stationary distribution estimated from waves 1
and 2 and from waves 2 and 3 resulting in the stationary share
of voluntary vaccination willingness rising (SI Appendix, Table
S7 A and E) suggests that the vaccination dynamics could be
changing so that those agreeing in the stationary distribution
would be substantially greater as of this writing.

Who Are the Opponents of Vaccination, and What May
Change Their Minds? For the design and targeting of effective
vaccination policy, it is important to know whether there are
sociodemographic characteristics or particular beliefs that dis-
tinguish the consistent opponents from others. To explore this
question, we estimate logit equations for both voluntary and
mandated vaccinations predicting consistent opposition across
the three survey waves.

A Vaccination preferences among German adults in wave 3

B Shares of respondents with consistent and inconsistent vaccination attitudes across the 3 waves

If voluntary If enforced

Fig. 1. (A) Vaccination preferences among German adults in wave 3. (B) Shares of those consistently opposed (i.e., choosing levels 0 or 1 in each of the
three survey waves), consistently willing, consistently undecided, and inconsistent across the three waves. In A, the pie captures the shares under the volun-
tary vaccination regime being in place at the time of the survey, and the bars indicate the responses of those who were undecided under voluntary vaccina-
tion policies were enforced vaccination to be implemented. The 73% making up the green slice of the pie are composed of those expressing agreement
with being vaccinated voluntarily (levels 3 and 4) plus those vaccinated twice (at that time considered as “fully vaccinated”). Among the 13.7% opposed if vol-
untary, 9.8% would remain opposed if enforced, 1.1% would be undecided, and 2.8% would become willing (not shown in the figure); n ¼ 4,021 answered
those questions in cross-section wave 3. In B, three-waves panel: n ¼ 2,018.
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Our explanatory variables include gender, education,
migrant background, childhood in East Germany, and other
standard sociodemographic indicators, as well as attitudinal
and belief measures such as trust in public institutions (the
average of general trust in the federal government, in the state
government, in science, and in media), belief in effectiveness
of the vaccine, and beliefs about COVID-19 and COVID-19
policies as well as a standard psychological measure of con-
formism (20) as shown in SI Appendix, Table S4 and Figs. S10
and S11.
We find, first, that the sociodemographic characteristics are

uninformative in predicting either consistent opposition or
moving out of opposition to willingness. We use Tjur’s R2, a
measure of goodness of fit for a binary dependent variable (21),
to determine the relative explanatory power of beliefs and atti-
tudes above and beyond sociodemographic characteristics. The
binary dependent variable equals one if the respondent is con-
sistently opposed and equals zero otherwise. Tjur’s R2 is the
difference in the predicted mean of the dependent variable
between those who are consistently opposed and others. This
measure thus gives us an intuitive sense of the degree to which

our equations capture the true unit difference between the two
groups’ vaccination attitudes, including and excluding the
measures of beliefs and attitudes. (Tjur’s R2 is exactly the frac-
tion of variance explained in the linear probability model.)

In the full model including beliefs and attitudes, the mean of
the predicted dependent variable for those consistently opposed
to voluntary vaccinations (the ones) is 0.18 and for all others
(the zeros) is 0.03. The difference between these two predic-
tions (0.18 � 0.03 ¼ 0.15 ¼ Tjur’s R2) means that 15% of
the true unit difference between the two sets of respondents is
explained by the model.

By contrast, sociodemographic variables alone fail to distin-
guish between the consistent opponents and the others: Tjur’s
goodness of fit measure in this case is 0.007, implying that soci-
odemographic differences explain less than 1% of the true dif-
ference between the two types. In the case of enforced vaccines,
the full model including beliefs and attitudes explains 48% of
the difference, while the sociodemographic characteristics alone
explain 3%. The more commonly used (but less straightforward
to interpret) Pseudo R2 is qualitatively in line with Tjur’s R2,
as shown in SI Appendix, Table S5.

A Dynamics of attitudes towards voluntary vaccination among those opposed (left) and willing (right)

If voluntary: Those opposed in previous wave If voluntary: Those willing in previous wave

If enforced: Those opposed in previous wave If enforced: Those willing in previous wave

B Dynamics of attitudes towards enforced vaccination among those opposed (left) and willing (right)

Fig. 2. For the cases of voluntary (A) and enforced (B) vaccinations, how those opposed (Left) or willing (Right) in one wave of the survey responded in the
next wave. In each chart, the segments of the bars show responses in the subsequent survey wave of those who had been opposed to vaccination in wave
1 (first bar) and wave 2 (second bar). For example, the top segment of the left bar in A, Left shows that 43% of those opposed to voluntary vaccination in
wave 1 (20% of the adult population indicating level 0 or 1) were willing to get vaccinated voluntarily in wave 2 (indicating agreement level 3 or 4); n ¼ 2,542
answered those questions in waves 1 and 2, and n ¼ 1,903 in waves 2 and 3 (full three-waves panel excluding those vaccinated twice in wave 3).
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We also predict moving out of opposition to vaccination
between waves 2 and 3 of the survey (October–November
2020 to May 2021; our first wave does not include the full set
of beliefs questions). Considering those who were opposed in
wave 2, the binary dependent variable equals one if a respon-
dent moves from opposition in wave 2 to willingness in wave 3
and equals zero otherwise. For the case of moving from opposi-
tion to voluntary vaccination to willingness, Tjur’s R2 for the
full model is 35.4%, and Tjur’s R2 for the model including
only sociodemographic characteristics is 7.3%. Similar results
hold for the case of enforcement, where the Tjur’s R2 are,
respectively, 36.4% and 5.3%.
The evidence on Tjur’s R2 in the regressions with only socio-

demographic predictors means that the sociodemographic dif-
ferences—operating both directly and indirectly through their
statistical association with particular beliefs and attitudes—do
not meaningfully distinguish those consistently opposed and
those moving from opposition to willingness. It appears that,
while sociodemographic characteristics predict the level of vac-
cine willingness in our own and others’ cross-section data (11,
12, 22), the mechanisms accounting for change and stability in
vaccine attitudes may apply generally across sociodemographic
groups.

Consistent opposition is associated with the beliefs and atti-
tudes shown in Fig. 3A: lack of trust in public institutions,
beliefs that the vaccines are ineffective, and trust in the German
health system (presumably to take care of the respondent
should they become ill). The belief in vaccine effectiveness may
reflect trust in scientists (with which it is correlated in our data-
set), the importance of which has also been found for other
COVID-19 policies (23).

Those who express “understanding for” the demonstrations
against COVID-19 policies are more likely to be consistently
opposed, and this is particularly the case if vaccination were to be
mandated. Plausibly, the more respondents perceive the pandemic
situation in their local area as critical, the less likely they are to con-
sistently oppose vaccination. Our measure of conformism is associ-
ated with not being a consistent opponent of vaccinations (recall
that almost three-quarters in our third wave survey favor vaccina-
tions). Those who perceive enforced vaccinations as a restriction
on their “freedom” are more likely to be consistently opposed.

Fig. 3B shows that both levels of beliefs and changes in beliefs
predict moving from opposition to willingness, especially the
belief (and its change) in vaccine effectiveness, the perception
that a mandate does not restrict “freedom,” as well as the level
and change in trust in public institutions.

A B

Fig. 3. Predicting persistent opposition to vaccination (vacc) in all three survey waves (A) and movement from opposition to favoring vaccinations between
waves 2 and 3 (B) for the cases of voluntary (blue) and mandated (red) vaccinations. Shown are the coefficients and 95% CI, estimated in logistic regressions
with standardized variables including sociodemographic measures (the full regressions are provided in SI Appendix, Figs. S10 and S11). The x axes are in
units of standardized coefficient estimates. The first entry of A and B shows, for example, that trust in public institutions predicts less likelihood of consistent
opposition (A) and greater likelihood of switching from opposition to willingness (B). In A, n ¼ 1,959, that is, the entire sample. In B, the observations are
those opposed in wave 2 (n ¼ 325 for the voluntary case and n ¼ 741 for the mandated case). Estimates of the analogous linear probability models shown
in SI Appendix are qualitatively similar.
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To get some idea of the effect size of changes in beliefs or
attitudes, we use the easily interpretable coefficients of the lin-
ear probability model. For example, an SD increase from wave
2 to wave 3 in one’s belief in vaccine effectiveness is associated
with a 12-percentage-point increase from wave 2 to wave 3 in
the likelihood of moving from opposition to favoring voluntary
vaccination (SI Appendix, Fig. S11). This is one-third of the
difference predicted by the entire model—the full equation
with sociodemographics and beliefs included.

Our Results Are Unlikely to Reflect Response Error or
Unrepresentativeness of the Panel. Survey responses are, of
course, subject to error arising from both recording mistakes
and limited self-knowledge (24), the latter of which may be
particularly the case in unfamiliar domains such as acceptance
of a novel vaccine during an unprecedented pandemic. Could
the very limited number of people observed to be consistently
opposed to voluntary vaccination reflect response error rather
than genuine changes in vaccination attitudes? This appears to
be unlikely given the much larger shares of consistently willing
and, in the case of mandates, consistently opposed (Fig. 1B), as
well as in light of our accurate prediction of the trajectory of
the numbers that would be actually vaccinated in the months
following our third survey wave. (We more fully review the
internal evidence on survey error in SI Appendix.)
Even if, hypothetically, there were to have been no change at

all in vaccination attitudes but, instead, substantial randomness
in answers, the estimated number consistently opposing vacci-
nations would still be small. To see this, suppose that, with
some probability (μ), survey subjects select one of the five items
of the Likert scale at random. When a vaccine opponent
responds randomly, they will correctly record opposition to
vaccination with probability 0.4 (responding zero or one) and
being undecided or favoring vaccinations with probability 0.6
(responding two, three, or four). So, in each of the three waves,
those truly opposed to vaccinations would respond “opposed”
with probability 1 � 0.6μ, and they would respond “opposed”
consistently in all three waves with probability (1 � 0.6μ)3. In
each wave those not opposed would erroneously respond
“opposed” with probability 0.4μ and would erroneously
respond “opposed” in all three waves with probability (0.4μ)3.
Two empirical observations from our survey—in the case of

voluntary vaccinations, 3.3% of the population are consistently
opposed, and 16.9% are opposed on average across the three
waves—provide us with two equations from which we can
jointly compute the invariant opposed fraction (x) and the error
rate (μ), both defined over the unit interval,

xð1� 0:6μÞ3 þ ð1� xÞð0:4μÞ3 ¼ 0:033
xð1� 0:6μÞ þ ð1� xÞ0:4μ ¼ 0:169 :

The first equation requires that the sum of the truly opposed
who respond consistently in opposition plus those truly not
opposed who erroneously but consistently respond (in all three
waves) as if they were opposed must equal the empirically
observed 0.033 of the population. The second equation
requires that the predicted fraction expressing opposition in a
single wave, that is, the sum of those truly opposed responding
without error plus those not opposed but who erroneously
responded as if they were opposed, must equal the observed
average cross-section opposition of 0.169 of the population.
Solving the two equations simultaneously for x and μ, we find

that the true consistently opposed in this scenario x ¼ 0.059 and
the random error rate μ ¼ 0.322. (The share of those consis-
tently opposed in the case of enforced vaccination computed in

the same way is far higher, 0.301, along with an estimated error
rate of 0.307.) This hypothetical noise-driven scenario is, of
course, unrealistic, but it provides an upper bound on the extent
of consistent opposition.

Concerning possible biases due to deviations from a repre-
sentative sample, while dropouts beyond the researcher’s con-
trol are unavoidable in any panel, it is unlikely that our results
could be driven by these. The sociodemographic criteria used
to define and recruit the representative cross-section samples
are very similar in our panel and the three representative cross-
section samples (SI Appendix, Table S2). As a robustness check,
we also use sample weights based on the German microcensus
to restore full representativeness of the panel and find that
using this sample-weighted data has virtually no effect on the
results reported here (SI Appendix, Table S3).

To address the possibility that our panel may underrepresent
opponents of government vaccination policies, we show that, in
the panel (as well as the three cross-sections), the share of those
who would vote for the right-wing populist party that has
opposed government COVID-19 policies (Alternative f€ur
Deutschland, AfD) is virtually identical to the shares of AfD
voters in public opinion polls on the dates of our three survey
waves. Moreover, vaccination attitudes are very similar in the
fully representative cross-sections and the panel (SI Appendix,
Table S2).

Is Our Evidence from Germany Informative about Other
Countries? Comparable COVID-19 panels from other coun-
tries do not exist, to the best of our knowledge, as most avail-
able surveys do not compare responses to voluntary versus
mandated vaccinations. Moreover, being cross-sections rather
than panels in most cases, they are uninformative about tran-
sience or consistency of individual attitudes.

We can, however, contrast the third cross-section wave of
our survey with the Kaiser Family Foundation (KFF) US survey
(22) for a month when the fraction already vaccinated in the
United States was similar to that in our May 2021 survey (we
asked the identical KFF questions for this purpose). We find
that, while somewhat fewer of the unvaccinated Germans were
“definitely not” willing to be vaccinated (16% in Germany and
19% in the United States), the distribution of vaccination atti-
tudes is not markedly different between these two countries (SI
Appendix, Fig. S6).

The fluidity of opposition to vaccination that we observe
points to the limits of cross-section studies. Interpreting the
large share consistently opposed to voluntary vaccinations in
repeated cross-sections in Germany as a substantial “hard core”
of consistent opposition would have been mistaken. This same
caution might apply to other countries, for example, the United
States, where the share of those responding that they would
“definitely not” be vaccinated was effectively constant from
December 2020 to January 2022—varying between 12% and
16% with no trend (22).

Even without data from a similar survey in other countries, we
can provide some clues on the extent to which our results may be
applied to people raised in different cultural–institutional settings.
To do so, we exploit the fact that the older cohort of Germans
was raised in two radically different environments: liberal West
Germany and the centrally planned GDR under Communist
Party rule. Cultural–institutional differences between East and
West Germany date back at least to the 15th century, with
authoritarian social relations in the areas east of the Elbe River
dominated by the Junker landlord class and with more liberal
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institutions in the German free cities in the south and throughout
most of what came to be West Germany (25–27).
Thus, while sharing a common language and many cultural

attributes, the institutional and cultural heritage of older East
and West Germans differed in many respects more than the
between-country differences observed, for example, among the
uniformly liberal democratic and market-based societies of North
America and Western Europe. These East–West German differ-
ences are apparent in survey responses and experimental behavior
concerning such attitudes as preferences for government inter-
ventions in private domains (28), the value of autonomy (29),
interpersonal trust (30), the degree of self-interest and solidarity
with others (31, 32), and control aversion (11, 33).
Were we to find substantially different results for those raised

in the East and the West before German reunification, we would
conclude that our results are sensitive to the cultural–institutional
environment, cautioning against their applicability to other coun-
tries. To explore this concern, we created separate subsamples of
East and West Germans who came to maturity prior to reunifica-
tion in 1990. We then use these subsamples to recompute two
separate sets of estimates of our main results, namely, the fraction
that consistently opposed voluntary and enforced vaccination,
and the extent to which being consistently opposed is predicted
by sociodemographic characteristics alone and by the full model
including beliefs.
The result is that we would draw the same conclusions from

the two subsamples of older East and West Germans. Thus, we
do not observe East–West differences in persistent opposition
to vaccination and moving from opposition to willingness.
Accordingly, even though the distribution of attitudes about
vaccination differs between East and West Germans (11), their
dynamics may be more universal. While hardly a definitive test
of the extent to which our results may be generalized, this is
consistent with our results being robust to substantial differ-
ences in cultural and institutional heritages and socialization (SI
Appendix, Figs. S7–S9).
Another piece of evidence suggesting some degree of general-

ity for our results using German data is that experiments on the
effects of incentives and constraints on behavior suggest com-
monalities among European and North American populations,
for example, with respect to control aversion and cooperation
[although to varying degrees (18, 34–37)]. Moreover, our find-
ing that sociodemographics do not explain the dynamics of
opposition to vaccination, those opposing vaccination being
better distinguished by their beliefs and attitudes, is consistent
with evidence from Ireland and the United Kingdom (38). In
the January 2022 KFF survey in the United States, by far the
largest difference in the fraction replying “definitely not” con-
cerned differing beliefs (Republican versus Democrat) rather
than any of the standard sociodemographic differences (22).

Policies to Reach and Sustain a High Level of Vaccination.
Our results have implications both for the specific challenge of
ending the COVID-19 pandemic and for the more general
problem of policy design in novel public health emergencies
with a high degree of uncertainty.
What can we infer from our evidence about policies to

address the pandemic? There are four main findings of our sur-
vey of German residents.
First, while there was a substantial degree of transience in

opposition to both voluntary and mandated vaccinations, this is
particularly true in the voluntary case. Easily accessed vaccines
(39) and convincing messaging about vaccine effectiveness and
the trustworthiness of public institutions (40) could persuade a

significant number of the opposed to be vaccinated, consistent
with our evidence on the role of changing beliefs in distinguish-
ing between the hard-core and transient opponents.

Thus, for policy makers considering the imposition of uni-
versal mandates, a critical question is whether the transience of
vaccination opposition has persisted as Germany moved, in the
second half of 2021, to a hybrid of effectively mandated and
voluntary policies.

The flow of new information that may account for changing
vaccination attitudes over the three waves of our survey has
continued since May 2021. This includes sharply increased case
rates (see the SI Appendix, timeline and Fig. S2) to a level in
early March 2022 about 10 times the maximum previously reg-
istered over the course of the survey; the diffusion of the highly
transmissible Delta variant at the end of May 2021 and the
associated increase in the level of vaccinations thought to be
sufficient to contain the pandemic (41, 42), followed by the
appearance of the immune escape Omicron variant in Novem-
ber 2021 resulting in reduced effectiveness of the available vac-
cines; the sharp increase in numbers vaccinated since May 2021
(9) and the positive effects on subsequent vaccination rates this
may have had due to conformism (12, 43); the German gov-
ernment’s reversal of its “no mandates” commitment (6, 44),
likely affecting German’s trust in public institutions; and con-
flicting news about vaccine effectiveness (45). There has also
been a steady flow of unsubstantiated but possibly mind-
changing claims on social media.

However, our data suggest that it is likely that vaccination
opposition has hardened in response to the increased use of de
facto mandates late in 2021 and the announced prospect of
general mandates in 2022 (Fig. 1B, and compare Fig. 2A and
Fig. 2B).

Second, our data allow a hypothetical assessment of the likely
trajectory of vaccinations in Germany had they remained vol-
untary, with the health authorities relying on persuasion rather
than enforcement. To see this, consider two thought experi-
ments to explore the dynamics of agreement to voluntary
vaccines, assuming no change in the transition probabilities
estimated from our panel, that is, no change in the extent to
which people adopt new beliefs and vaccination attitudes.

The small (3.3%) fraction of consistently opposed would
mean that, if vaccinations were conveniently available, then,
eventually, the current target rates of more than 90% (42)
would be met without mandates, as happened in some areas of
Germany [97% of adults in the state of Bremen were vacci-
nated before partial mandates were introduced late in 2021
(46)]. This would occur because most of those opposed in any
single survey wave would experience a change in beliefs and
vaccination attitudes toward voluntary vaccination in some sub-
sequent period.

However, the urgent need for a substantial increase in vaccina-
tion and the fact that the German government has now adopted
a policy of (at least selective) mandated vaccinations limits the
relevance of this reassuring calculation. The fraction in our panel
that were consistently opposed to mandated vaccina-
tions—16.5%—suggests that a substantial number may have to
be vaccinated against their will in order to reach the target vacci-
nation levels thought to be sufficient to contain the pandemic.

Third, beliefs matter and they change. Consistent opposition
and switching from opposition to willingness is not predicted
by who one is (sociodemographically) but instead by one’s
beliefs and attitudes, suggesting the importance of sustaining
high levels of trust in public institutions and in the effectiveness
of the vaccines. An example of such an attempt is the reason
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given for the decision by the government of Israel to allow
booster vaccinations for the entire population: A prime motive
was to counter the effects of widely publicized breakthrough
infections among those with two doses. Prime Minster Naftali
Bennett explained that “we decided the third jabs were neces-
sary to safeguard the public’s confidence in the vaccines” (47).
Social learning mechanisms such as conformism as well as con-
ditional cooperation may also be mobilized by public policy,
given that, by the end of 2021, in Germany, France, Brazil,
China, the United States, and other countries, the vast majority
have been vaccinated at least twice (48–54).
The fact that changes in beliefs are associated with changes

in vaccination attitudes suggests a causal relationship. However,
while opposition to vaccination is plausibly a consequence of
distrust in public institutions and the vaccine, the reverse is also
possible. Distrust in public institutions and a belief that vac-
cines are ineffective may be adopted unwittingly among those
opposing vaccination in order to reduce discord between one’s
beliefs and actions. If this reverse causal relationship were the
primary one, designing policies to change beliefs would be
more difficult. But, if possible, belief change could nonetheless
contribute to vaccination willingness, because the cognitive dis-
sonance entailed by coming to believe in vaccine effectiveness
while remaining unvaccinated could be a strong motive to
change one’s attitude about vaccinations (55).
Fourth, enforcement and persuasion are complementary policies,

not alternatives. Shifting to mandates does not reduce the impor-
tance of changing beliefs. Concerning the consequences of the shift
to selective and perhaps universal mandates [as, for example, in
Austria and Germany (8, 44)], we find that measures that erode an
individual’s “freedom” or trust in government (which could result
from a shift to mandates, given previous promises of the opposite)
might hinder the implementation of the entire range of anti–
COVID-19 policies (11), including mandated vaccinations.
Mandates do not reduce the importance of these beliefs sup-

porting agreement with being vaccinated. Differences in beliefs
are as important under an enforced regime as in the voluntary
case in explaining movement out of opposition, and much
more important in explaining consistent opposition when
enforced (Fig. 3 and SI Appendix, Table S5). Given the limits
both on a government’s capacity to implement enforced vac-
cines and on the resources it can devote to this task, changing
these beliefs—persuasion—thus remains crucial even under a
vaccine mandate.

Discussion

Support of a government’s policy appears to be based on trust
and a sense of reciprocity that can be earned or squandered by
the conduct of public institutions (56–60). Policy makers are
right to worry that imposing mandates—especially by govern-
ments that had committed not to do so—might undermine
trust in government among the targets of these mandates and
beyond. But sustaining trust in government among the vast
majority of adults who are already vaccinated in many countries
may require more aggressive steps against the virus, including
mandates. Our previous evidence (11) shows that citizens’ trust
in government is associated with reduced opposition to enforce-
ment and with greater willingness to follow the entire range of
anti–COVID-19 policies such as mask wearing, social distanc-
ing, or travel restrictions.
Three final observations concern implications for the more

general problem of policy design in novel public health emer-
gencies and other societal challenges.

First, reactions to COVID-19 policies suggest some short-
comings of the economic model of policy implementation that
is based on citizens as “good choosers.” In this approach, people
with given (self-interested) preferences and beliefs make consis-
tent decisions in light of the available information and, as a
result, respond in the intended ways to the incentives and con-
straints offered by the policy maker.

The standard policy implementation model may be enriched
by a more psychologically and sociologically informed perspec-
tive. This would capture the fact that people often act on the
basis of moral and social concerns, for example, following herd
behavior due to conformism; they may not be adept at antici-
pating the effect of their actions on their own well-being, lead-
ing to seemingly inconsistent behavior; and they may be slow
to alter their course of action when new information is avail-
able, due to what is termed “status quo bias” (61–64). In this
enriched approach, incentives and constraints remain an impor-
tant policy tool, but they may be counterproductive when they
alter citizens’ beliefs and preferences in adverse ways.

Second, while policy makers must be concerned that man-
dates and other restrictions may crowd out intrinsic or social
motivations to adhere to recommended individual behaviors in
the public interest, they may also aspire to design and frame
policies such that constraints will crowd in these social motiva-
tions. Since Jeremy Bentham in the late 18th century, this
expressive function of law has been an important element in
philosophical thinking on the design of laws and constraints
(65–67).

We know from empirical evidence (including experience
during the COVID-19 pandemic) that this is possible (53,
68–75). For example, a player’s contributions in a public goods
game were enhanced if they knew that others who free ride on
their groupmates’ contributions would be punished, even if
they themselves were exempt from the punishment (76). More-
over, evidence from both economic and neurological experi-
ments suggests that adverse effects of control can be mitigated
if those subject to a constraint understand its purpose (13, 17),
for example, preventing free riding by others.

Third, lessons from the COVID-19 pandemic may apply more
generally to other societal challenges, especially where it is difficult
to enforce changes in personal behavior and social interactions
that are critical to the success of public policy (for example,
addressing climate change, tolerance of ethnic diversity, and racial
or gender inequality). Our data and the related literature suggest
that, where mandates are to be used, resistance would be lower if
those affected 1) are convinced of the severity of the problem to
which the mandate is addressed and 2) are convinced of the effec-
tiveness of the mandated behavior in addressing the problem, and,
moreover, 3) could see the mandate as a precondition for advanc-
ing valued social norms. In the case of COVID-19 vaccination
mandates, for example, the latter includes sustaining a greater
long-term level of individual freedom (instead of perceiving a
mandate as a restriction). Each of these desiderata entail a high
level of citizen confidence and trust in scientific, political, and
public communication elites.

Materials and Methods

The Questions. To study the possibility that enforcement may crowd out intrin-
sic or other positive motivations, it is essential not to confound social motives for
an individual complying with a measure on the one hand with obedience to the
law on the other. Therefore, our questions ask about the respondent’s attitude
toward vaccination (“agree” in the sense of “being okay with”) and not whether
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a person would comply with a legally imposed and enforced vaccination policy.
There are two reasons why the question on mandates was formulated this way.

First, it is likely that people might disagree with being vaccinated but still
comply with it because they are legally required. This distinction is crucial to
detect crowding out of intrinsic motivation due to enforcement in comparison
with people’s agreement under voluntary policies. The answers to our questions
in case of enforcement allow us to identify the share of people who are comfort-
able (“agree”) with a measure under enforcement, as opposed to the share of
citizens who disagree with it and who will therefore either not adhere to a policy
even though it is mandatory or follow it under enforcement but be left with
heightened negative emotions like anger, aggression, frustration, and hostility
toward their government.

Second, to investigate whether enforcement can succeed in implementing a
measure (not the question we are asking), an appropriate survey question would
inquire about behavior. However, a positive answer to this question is uninfor-
mative about subjects’ attitudes behind compliance. Instead, it measures the
extent to which people state that they will obey the law. Presumably, most Ger-
mans would state in a survey that they would comply with a mandatory policy.
To understand the crowding-out phenomenon, we need to elicit people’s atti-
tudes behind their compliance behavior and not their willingness to comply
with enforcement per se, which is a different research topic.

Moreover, our survey question on agreement with being vaccinated in case
of voluntary implementation has a strong normative content (“strongly recom-
mended by the government”). This serves to stress that, even in the absence of
enforcement, compliance is clearly desirable. Asking the question on agreement
in case of voluntary policies without stressing its normative importance would
give the impression that noncompliance is equally permitted and acceptable,
which is not the way in which voluntary compliance has been promoted in actual
policy making.

The Design. To identify differential individual responses, all subjects were asked
to state their agreement with being vaccinated in both cases: if it remains volun-
tary and if it is enforced. In a separate survey, we investigated the possibility of a
demand effect due to asking a subject to answer both questions. We imple-
mented a between-subjects design confronting respondents with only one alter-
native (either voluntary or enforced) and obtained results very similar to those
resulting from asking each subject to answer both questions, as shown in SI
Appendix, Fig. S12. Moreover, altering the order of the alternatives in a within-
subjects design did not affect average agreement with enforced or voluntary vac-
cination either.

To limit a potential spillover effect—a subject answering questions in a way to
minimize cognitive inconsistency—the module containing the questions on
agreement with being vaccinated and the module containing the questions
about vaccine effectiveness were separated by a module unrelated to
vaccination.

The Panel. The questions were embedded in an ad hoc online survey on
COVID-19 initiated by the Cluster of Excellence “The Politics of Inequality” at the
University of Konstanz.

Their predefined target sample size was 4,700 subjects in the first wave. All
first-wave participants were invited to the second and third waves. To reach
roughly 4,000 subjects in each cross-section survey, in addition, new participants
were invited based on the representative sampling criteria. Participants were
recruited from a commercial online access panel administered and remunerated
by the survey provider respondi, which usually conducts market research. Mem-
bership of the respondi survey pool and participation in its surveys is voluntary
and follows a double opt-in registration process. Participation is incentivized with
tokens that can be exchanged for goods. Given this material incentive, people
registered there are unlikely to have atypical intrinsic or social motivation rele-
vant to the subject matter of the survey. This is important because, otherwise,
voluntary participation in the survey might create a sample bias in favor of volun-
tary policies.

The panel was implemented and run by the surveyLab at the University of
Konstanz. The first wave was conducted from April 29 to May 8, 2020, the sec-
ond wave was from October 28 to November 6, 2020, and the third wave was
from May 5 to May 18, 2021. As follow-up waves were not planned initially, the
survey was never announced to respondents as a longitudinal study. Our ques-
tions on agreement with being vaccinated in case it is voluntary or enforced
were part of several modules on topics related to COVID-19. Invited participants
self-selected into the online panel titled “Living in exceptional circumstances,”
and subjects were not aware of the specific topic of any module (including ours)
when agreeing to participate.

Before and after the modules, respondents answered a series of questions on
sociodemographics and other controls. Basic demographics answers were man-
datory, in particular, for the questions concerning the sampling criteria. All other
questions were voluntary, and subjects were free to quit the survey at any time.
Median response time in the first, second, and third waves of the survey was 14,
18, and 18 min.

Participants. Participants were required to be 18 y of age or older, German
speaking, and residents of Germany. The quota reflected the resident population
in terms of (the marginal distributions of) age group, gender, education, and
region. As East and West Germans have been shown to differ in their motiva-
tions in case of voluntariness versus enforcement (11, 33) and as there are many
fewer East Germans than West Germans, double quota for East Germany were
used. All results reported in the paper are based on unweighted observations.
Using sample weights to achieve full representativeness has little effect on our
main findings (SI Appendix, Table S3). The mean age of the panel sample was
53 y (SD: 14 y), and 47% were female (all demographic variables are reported
in SI Appendix, Table S2).

The following exclusion criteria were defined by the surveyLab: dropout dur-
ing the survey, nonsense responses to open questions, speeders, and straight
lining. Exclusions were performed by the surveyLab based on an independent
standard quality check, without any involvement of the authors of this article.
Moreover, we use list-wise exclusion of subjects with missing data in the varia-
bles used for the regressions. See SI Appendix, Table S1 for details.

Ethics Approval. This study was approved by the Ethics Committee of the Uni-
versity of Konstanz, IRB 20KN09-006. All subjects provided informed consent.
We have complied with all relevant ethical regulations.

Data and Code Availability. The anonymized survey data and code files to
replicate the results of the paper have been deposited at GESIS SowiDataNet
datorium (German Data Archive for the Social Sciences) and are available at
https://doi.org/10.7802/2375 (77).

ACKNOWLEDGMENTS. We thank U. Fischbacher for suggesting important
improvements, the research group at the Thurgau Institute of Economics (TWI),
in particular, R. Anselm, A. Asri, V. Asri, F. Dvorak, I. Wolff, and K.S.’s colleagues
on the COVID-19 ad hoc survey task force team of the Cluster of Excellence “The
Politics of Inequality” at the University of Konstanz (in particular, M. Busemeyer,
C. Diehl, S. Koos, and F. Wolter) for criticism and suggestions on the survey
design; D. Lazer, J. Oechssler, S. Strobel, M. E. Sutherland, M.-C. Villeval, and R.
Weber for comments, the surveyLab, T. Hinz, T. W€ohler, and Y. Paukner for sup-
port with implementing the survey; P. Gieringer, A. Sohrabi and S. Subrama-
nyam for research assistance; J. Haase for ongoing support, and Henrik Olsson
and Caroline Seigel of the Santa Fe Institute. This work was funded by the Deut-
sche Forschungsgemeinschaft (DFG, German Research Foundation) under the
Excellence Strategy of the German Federal and State Governments (gef€ordert
durch die DFG im Rahmen der Exzellenzstrategie des Bundes und der
L€ander–EXC-2035/1–390681379), the Behavioral Sciences Program of the Santa
Fe Institute, and the Thurgau Institute of Economics (TWI).

1. BBC, France Covid: Vaccinations mandatory for all health workers. BBC, 12 July 2021. https://www.
bbc.com/news/world-europe-57814163. Accessed 1 August 2021.

2. S. S. Borrelli, Italy first in Europe to make jabs mandatory for health workers. Financial Times,
1 April 2021. https://www.ft.com/content/18791bdf-ad1a-4f5e-b99a-28aee18fe9f7. Accessed 13
April 2021.

3. T. Rippin, Galicia paves the way for fines of up e60,000 for anti-vaxxers. EuroWeekly, 23 February
2021. https://www.euroweeklynews.com/2021/02/23/galicia-paves-the-way-for-fines-of-up-
e60000-for-anti-vaxxers/. Accessed 13 April 2021.

4. M. Gutierrez, Who can can opt out of school COVID vaccine mandate? California lawmakers eye
crackdown. Los Angeles Times, 7 October 2021. https://www.latimes.com/california/story/2021-10-

PNAS 2022 Vol. 119 No. 13 e2118721119 https://doi.org/10.1073/pnas.2118721119 9 of 10

http://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2118721119/-/DCSupplemental
http://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2118721119/-/DCSupplemental
http://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2118721119/-/DCSupplemental
http://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2118721119/-/DCSupplemental
http://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2118721119/-/DCSupplemental
https://doi.org/10.7802/2375
https://www.bbc.com/news/world-europe-57814163
https://www.bbc.com/news/world-europe-57814163
https://www.ft.com/content/18791bdf-ad1a-4f5e-b99a-28aee18fe9f7
https://www.euroweeklynews.com/2021/02/23/galicia-paves-the-way-for-fines-of-up-e60000-for-anti-vaxxers/
https://www.euroweeklynews.com/2021/02/23/galicia-paves-the-way-for-fines-of-up-e60000-for-anti-vaxxers/
https://www.latimes.com/california/story/2021-10-07/questions-over-who-can-opt-out-california-school-covid-19-vaccine-mandate?utm_id=39249&sfmc_id=693327


07/questions-over-who-can-opt-out-california-school-covid-19-vaccine-mandate?utm_
id=39249&sfmc_id=693327. Accessed 8 October 2021.

5. D. Campbell, Covid jabs to be compulsory for NHS staff in England from April. Guardian, 3
November 2021. https://www.theguardian.com/society/2021/nov/03/covid-jabs-to-be-compulsory-
for-nhs-staff-in-england-from-april. Accessed 22 November 2021.

6. T. Loh, Is Germany’s vaccine push too late? Bloomberg Newsletter, 6 December 2021. https://www.
bloomberg.com/news/newsletters/2021-12-06/germany-wants-30-million-shots-for-
christmas?cmpid=BBD120621_CORONAVIRUS&utm_medium=email&utm_
source=newsletter&utm_term=211206&utm_campaign=coronavirus. Accessed 7 December 2021.

7. C. Cutter, J. Calfas, New York City sets Covid-19 vaccine mandate for private-sector-workers.Wall
Street Journal, 6 December 2021. https://www.wsj.com/articles/new-york-city-sets-covid-19-
vaccine-mandate-for-private-sector-workers-11638800971. Accessed 7 December 2021.

8. J. Kakissis, Greece and Austria are mandating COVID-19 vaccinations and fining people who
refuse. National Public Radio, 4 December 2021. https://www.npr.org/2021/12/04/1061483601/
greece-and-austria-are-mandating-covid-19-vaccinations-and-fining-people-who-ref. Accessed 7
December 2021.

9. E. Mathieu et al., A global database of COVID-19 vaccinations. Nat. Hum. Behav. 5, 947–953
(2021).

10. F. Hackenbruch, G. Ismar, Was jetzt f€ur wen gilt – die neuen Corona-Maßnahmen im €Uberblick.
Der Taggesspiegel, 18 November 2021. https://www.tagesspiegel.de/politik/impfpflicht-
schwellenwerte-booster-offensive-was-jetzt-fuer-wen-gilt-die-neuen-corona-massnahmen-im-
ueberblick/27812478.html. Accessed 18 November 2021.

11. K. Schmelz, Enforcement may crowd out voluntary support for COVID-19 policies, especially where
trust in government is weak and in a liberal society. Proc. Natl. Acad. Sci. U.S.A. 118,
e2016385118 (2021).

12. K. Schmelz, S. Bowles, Overcoming COVID-19 vaccination resistance when alternative policies
affect the dynamics of conformism, social norms, and crowding out. Proc. Natl. Acad. Sci. U.S.A.
118, e2104912118 (2021).

13. A. Falk, M. Kosfeld, The hidden costs of control. Am. Econ. Rev. 96, 1611–1630 (2006).
14. J. W. Brehm, A Theory of Psychological Reactance (Academic, Oxford, United Kingdom, 1966).
15. E. L. Deci, Effects of externally mediated rewards on intrinsic motivation. J. Pers. Soc. Psychol. 18,

105–115 (1971).
16. M. R. Lepper, G. Sagotsky, J. Defoe, D. Greene, Consequences of superfluous social constraints:

Effects on young children’s social inferences and subsequent intrinsic interest. J. Pers. Soc. Psychol.
42, 51–65 (1982).

17. S. Rudorf et al., Neural mechanisms underlying individual differences in control-averse behavior. J.
Neurosci. 38, 5196–5208 (2018).

18. S. Bowles, S. Polania-Reyes, Economic incentives and social preferences: Substitutes or
complements? J. Econ. Lit. 50, 368–425 (2012).

19. C. Diehl, C. Hunkler, Vaccination-related attitudes and behavior across birth cohorts. Evidence from
Germany. PLOS ONE 17, e0263871 (2022).

20. A. Mehrabian, C. A. Stefl, Basic temperament components of loneliness, shyness, and conformity.
Soc. Behav. Personal. 23, 253–263 (1995).

21. T. Tjur, Coefficients of determination in logistic regression models—A new proposal: The coefficient
of discrimination. Am. Stat. 63, 366–372 (2009).

22. L. Hamel et al., KFF COVID-19 vaccine monitor: January 2022. Kaiser Family Foundation Polling,
28 January 2022. https://www.kff.org/coronavirus-covid-19/poll-finding/kff-covid-19-vaccine-
monitor-january-2022/. Accessed 8 February 2022.

23. Y. Algan, D. Cohen, E. Davoine, M. Foucault, S. Stantcheva, Trust in scientists in times of pandemic:
Panel evidence from 12 countries. Proc. Natl. Acad. Sci. U.S.A. 118, e2108576118 (2021).

24. A. Falk, T. Neuber, P. Strack, Limited self-knowledge and survey response behavior. SSRN [Preprint]
(2021). https://www.ssrn.com/abstract=3885422. Accessed 14 July 2021.

25. S. O. Becker, L. Mergele, L. Woessmann, The separation and reunification of Germany: Rethinking
a natural experiment interpretation of the enduring effects of communism. J. Econ. Perspect. 34,
143–171 (2020).

26. R. Brenner, Agrarian class-structure and economic development in pre-industrial Europe. Past
Present 70, 30–75 (1976).

27. A. Gerschenkron, Bread and Democracy in Germany (University of California Press, Berkeley, CA, 1944).
28. A. Alesina, N. Fuchs-Sch€undeln, Good-bye Lenin (or not?): The effect of communism on people’s

preferences. Am. Econ. Rev. 97, 1507–1528 (2007).
29. S. Bauernschuster, O. Falck, R. Gold, S. Heblich, The shadows of the socialist past: Lack of self-

reliance hinders entrepreneurship. Eur. J. Polit. Econ. 28, 485–497 (2012).
30. G. Heineck, B. Sussmuth, A different look at Lenin’s legacy: Social capital and risk taking in the two

Germanies. J. Comp. Econ. 41, 789–803 (2013).
31. A. Ockenfels, J. Weimann, Types and patterns: An experimental East-West-German comparison of

cooperation and solidarity. J. Public Econ. 71, 275–287 (1999).
32. J. Brosig-Koch, C. Helbach, A. Ockenfels, J. Weimann, Still different after all these years: Solidarity

behavior in East and West Germany. J. Public Econ. 95, 1373–1376 (2011).
33. K. Schmelz, A. Ziegelmeyer, “State coercion and control aversion: Evidence from an internet study

in east and west Germany” (TWI Res. Pap. Ser. 117, Thurgauer Wirtschaftsinstitut, 2020).
34. S. Bowles, Policies designed for self-interested citizens may undermine “the moral sentiments”:

Evidence from economic experiments. Science 320, 1605–1609 (2008).
35. A. Ziegelmeyer, K. Schmelz, M. Ploner, Hidden costs of control: Four repetitions and an extension.

Exp. Econ. 15, 323–340 (2012).
36. G. Burdin, S. Halliday, F. Landini, The hidden benefits of abstaining from control. J. Econ. Behav.

Organ. 147, 1–12 (2018).
37. B. Herrmann, C. Th€oni, S. G€achter, Antisocial punishment across societies. Science 319,

1362–1367 (2008).
38. J. Murphy et al., Psychological characteristics associated with COVID-19 vaccine hesitancy and

resistance in Ireland and the United Kingdom. Nat. Commun. 12, 29 (2021).
39. H. Kl€uver, F. Hartmann, M. Humphreys, F. Geissler, J. Giesecke, Incentives can spur COVID-19

vaccination uptake. Proc. Natl. Acad. Sci. U.S.A. 118, e2109543118 (2021).

40. H. Miton, H. Mercier, Cognitive obstacles to pro-vaccination beliefs. Trends Cogn. Sci. 19, 633–636
(2015).

41. R. K. I. Welche, Impfquote ist notwendig, um COVID-19 zu kontrollieren? [in German] Epidemiol.
Bull. 27, 3–13 (2021).

42. NDR (Norddeutscher Rundfunk), Coronavirus-update Folge 102: SOS - Iceberg, right ahead!
https://www.ndr.de/nachrichten/info/coronaskript338.pdf. Accessed 21 November 2021.

43. W. Bruine de Bruin, A. M. Parker, M. Galesic, R. Vardavas, Reports of social circles’ and own
vaccination behavior: A national longitudinal survey. Health Psychol. 38, 975–983 (2019).

44. M. Arnsberger, Spahn-Ministerium verhandelte es mit: Gegner berufen sich jetzt auf brisantes
Impf-Papier. Focus, 13 December 2021. https://www.focus.de/politik/deutschland/resolution-des-
europarats-impfpflicht-ausgeschlossen-gegner-berufen-sich-nun-auf-brisantes-papier_id_
24491411.html. Accessed 13 December 2021.

45. dpa (Deutsche Presseagentur), Corona-Patienten €uberwiegend ungeimpft: Personalmangel. Zeit
Online, 6 November 2021. https://www.zeit.de/news/2021-11/06/corona-patienten-
ueberwiegend-ungeimpft-personalmangel. Accessed 21 November 2021.

46. Robert Koch Institut, Tabelle mit den gemeldeten Impfungen nach Bundesl€andern und
Impfquoten nach Altersgruppen. 12 July 2021. https://www.rki.de/DE/Content/InfAZ/N/
Neuartiges_Coronavirus/Daten/Impfquotenmonitoring.html;
jsessionid=A2BAE7C1AA9ABF9E148C675C11F5E87A.internet071?nn=13490888. Accessed 7
December 2021.

47. N. Bennett, Naftali Bennett on why Israel is giving booster jabs for covid-19. Economist, 17
September 2021. https://www.economist.com/by-invitation/2021/09/17/naftali-bennett-on-why-
israel-is-giving-booster-jabs-for-covid-19. Accessed 19 September 2021.

48. R. Boyd, P. J. Richerson, Culture and the Evolutionary Process (University of Chicago Press, Chicago,
IL, 1985).

49. J. Henrich, R. Boyd, The evolution of conformist transmission and the emergence of between-
group differences. Evol. Hum. Behav. 19, 215–241 (1998).

50. L. Rendell et al., Why copy others? Insights from the social learning strategies tournament. Science
328, 208–213 (2010).

51. B. D. Bernheim, A theory of conformity. J. Polit. Econ. 102, 841–877 (1994).
52. M. Wooders, E. Cartwright, R. Selten, Behavioral conformity in games with many players. Games

Econ. Behav. 57, 347–360 (2006).
53. U. Fischbacher, S. G€achter, E. Fehr, Are people conditionally cooperative? Evidence from a public

goods experiment. Econ. Lett. 71, 397–404 (2001).
54. H. P. Young, Innovation diffusion in heterogeneous populations: Contagion, social influence, and

social learning. Am. Econ. Rev. 99, 1899–1924 (2009).
55. L. Festinger, A Theory of Cognitive Dissonance (Stanford University Press, Stanford, CA, 1957).
56. M. Levi, Consent, Dissent, and Patriotism: Political Economy of Institutions and Decisions

(Cambridge University Press, Cambridge, United Kingdom, 1997).
57. A. Falk, U. Fischbacher, A theory of reciprocity. Games Econ. Behav. 54, 293–315 (2006).
58. H. J. Aaron, Distinguished lecture on economics in government: Public policy, values, and

consciousness. J. Econ. Perspect. 8, 3–21 (1994).
59. N. Hayashi, E. Ostrom, J. Walker, T. Yamagishi, Reciprocity, trust, and the sense of control: A cross-

societal study. Rationality Soc. 11, 27–46 (1999).
60. T. Besley, State capacity, reciprocity, and the social contract. Econometrica 88, 1307–1335 (2020).
61. J. Gallus, J. Reiff, E. Kamenica, A. P. Fiske, Relational incentives theory. Psychol. Rev., 10.1037/

rev0000336 (2021).
62. D. Kahneman, New challenges to the rationality assumption. J. Inst. Theor. Econ. 150, 18–36

(1994).
63. D. Kahneman, A. Tversky, Choices, Values, and Frames (Princeton University Press, Princeton, NJ,

2000).
64. M. Galesic, H. Olsson, J. Dalege, T. van der Does, D. L. Stein, Integrating social and cognitive

aspects of belief dynamics: Towards a unifying framework. J. R. Soc. Interface 18, 20200857
(2021).

65. A. O. Hirschman, Against parsimony: Three easy ways of complicating some categories of economic
discourse. Econ. Philos. 1, 7–21 (1985).

66. J. Bentham, An Introduction to the Principles of Morals and Legislation (Clarenden, Oxford, United
Kingdom, 1789).

67. D. Acemoglu, M. O. Jackson, Social norms and the enforcement of laws. J. Eur. Econ. Assoc. 15,
245–295 (2017).

68. S. Huck, Trust, treason, and trials: An example of how the evolution of preferences can be driven by
legal institutions. J. Law Econ. Organ. 14, 44–60 (1998).

69. I. Bohnet, B. S. Frey, S. Huck, More order with less law: On contract enforcement, trust, and
crowding. Am. Polit. Sci. Rev. 95, 131–144 (2001).

70. J.-R. Tyran, L. P. Feld, Achieving compliance when legal sanctions are non-deterrent. Scand. J.
Econ. 108, 135–156 (2006).

71. R. Galbiati, P. Vertova, How laws affect behavior: Obligations, incentives and cooperative behavior.
Int. Rev. Law Econ. 38, 48–57 (2014).

72. R. Galbiati, E. Henry, N. Jacquemet, Dynamic effects of enforcement on cooperation. Proc. Natl.
Acad. Sci. U.S.A. 115, 12425–12428 (2018).

73. F. Casoria, F. Galeotti, M. C. Villeval, Perceived social norm and behavior quickly adjusted to legal
changes during the COVID-19 pandemic. J. Econ. Behav. Organ. 190, 54–65 (2021).

74. R. Galbiati, E. Henry, N. Jacquemet, M. Lobeck, How laws affect the perception of norms: Empirical
evidence from the lockdown. PLoS One 16, e0256624 (2021).

75. F. Engl, A. Riedl, R. Weber, Spillover effects of institutions on cooperative behavior, preferences,
and beliefs. Am. Econ. J. Microecon. 13, 261–299 (2021).

76. M. Shinada, T. Yamagishi, Punishing free riders: Direct and indirect promotion of cooperation.
Evol. Hum. Behav. 28, 330–339 (2007).

77. K. Schmelz, S. Bowles, Replication Data for: "Opposition to voluntary and mandated COVID-19
vaccination as a dynamic process: Evidence and policy implications of changing beliefs." GESIS
SowiDataNet datorium. 10.7802/2375. Deposited 18 February 2022.

10 of 10 https://doi.org/10.1073/pnas.2118721119 pnas.org

https://www.latimes.com/california/story/2021-10-07/questions-over-who-can-opt-out-california-school-covid-19-vaccine-mandate?utm_id=39249&sfmc_id=693327
https://www.latimes.com/california/story/2021-10-07/questions-over-who-can-opt-out-california-school-covid-19-vaccine-mandate?utm_id=39249&sfmc_id=693327
https://www.theguardian.com/society/2021/nov/03/covid-jabs-to-be-compulsory-for-nhs-staff-in-england-from-april
https://www.theguardian.com/society/2021/nov/03/covid-jabs-to-be-compulsory-for-nhs-staff-in-england-from-april
https://www.bloomberg.com/news/newsletters/2021-12-06/germany-wants-30-million-shots-for-christmas?cmpid=BBD120621_CORONAVIRUS&utm_medium=email&utm_source=newsletter&utm_term=211206&utm_campaign=coronavirus
https://www.bloomberg.com/news/newsletters/2021-12-06/germany-wants-30-million-shots-for-christmas?cmpid=BBD120621_CORONAVIRUS&utm_medium=email&utm_source=newsletter&utm_term=211206&utm_campaign=coronavirus
https://www.bloomberg.com/news/newsletters/2021-12-06/germany-wants-30-million-shots-for-christmas?cmpid=BBD120621_CORONAVIRUS&utm_medium=email&utm_source=newsletter&utm_term=211206&utm_campaign=coronavirus
https://www.bloomberg.com/news/newsletters/2021-12-06/germany-wants-30-million-shots-for-christmas?cmpid=BBD120621_CORONAVIRUS&utm_medium=email&utm_source=newsletter&utm_term=211206&utm_campaign=coronavirus
https://www.wsj.com/articles/new-york-city-sets-covid-19-vaccine-mandate-for-private-sector-workers-11638800971
https://www.wsj.com/articles/new-york-city-sets-covid-19-vaccine-mandate-for-private-sector-workers-11638800971
https://www.npr.org/2021/12/04/1061483601/greece-and-austria-are-mandating-covid-19-vaccinations-and-fining-people-who-ref
https://www.npr.org/2021/12/04/1061483601/greece-and-austria-are-mandating-covid-19-vaccinations-and-fining-people-who-ref
https://www.tagesspiegel.de/politik/impfpflicht-schwellenwerte-booster-offensive-was-jetzt-fuer-wen-gilt-die-neuen-corona-massnahmen-im-ueberblick/27812478.html
https://www.tagesspiegel.de/politik/impfpflicht-schwellenwerte-booster-offensive-was-jetzt-fuer-wen-gilt-die-neuen-corona-massnahmen-im-ueberblick/27812478.html
https://www.tagesspiegel.de/politik/impfpflicht-schwellenwerte-booster-offensive-was-jetzt-fuer-wen-gilt-die-neuen-corona-massnahmen-im-ueberblick/27812478.html
https://www.kff.org/coronavirus-covid-19/poll-finding/kff-covid-19-vaccine-monitor-january-2022/
https://www.kff.org/coronavirus-covid-19/poll-finding/kff-covid-19-vaccine-monitor-january-2022/
https://www.ssrn.com/abstract=3885422
https://www.ndr.de/nachrichten/info/coronaskript338.pdf
https://www.focus.de/politik/deutschland/resolution-des-europarats-impfpflicht-ausgeschlossen-gegner-berufen-sich-nun-auf-brisantes-papier_id_24491411.html
https://www.focus.de/politik/deutschland/resolution-des-europarats-impfpflicht-ausgeschlossen-gegner-berufen-sich-nun-auf-brisantes-papier_id_24491411.html
https://www.focus.de/politik/deutschland/resolution-des-europarats-impfpflicht-ausgeschlossen-gegner-berufen-sich-nun-auf-brisantes-papier_id_24491411.html
https://www.zeit.de/news/2021-11/06/corona-patienten-ueberwiegend-ungeimpft-personalmangel
https://www.zeit.de/news/2021-11/06/corona-patienten-ueberwiegend-ungeimpft-personalmangel
https://www.rki.de/DE/Content/InfAZ/N/Neuartiges_Coronavirus/Daten/Impfquotenmonitoring.html;jsessionid=A2BAE7C1AA9ABF9E148C675C11F5E87A.internet071?nn=13490888
https://www.rki.de/DE/Content/InfAZ/N/Neuartiges_Coronavirus/Daten/Impfquotenmonitoring.html;jsessionid=A2BAE7C1AA9ABF9E148C675C11F5E87A.internet071?nn=13490888
https://www.rki.de/DE/Content/InfAZ/N/Neuartiges_Coronavirus/Daten/Impfquotenmonitoring.html;jsessionid=A2BAE7C1AA9ABF9E148C675C11F5E87A.internet071?nn=13490888
https://www.economist.com/by-invitation/2021/09/17/naftali-bennett-on-why-israel-is-giving-booster-jabs-for-covid-19
https://www.economist.com/by-invitation/2021/09/17/naftali-bennett-on-why-israel-is-giving-booster-jabs-for-covid-19

