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Abstract: As global temperatures continue to rise it is imperative to understand the adverse effects
this will pose to workers laboring outdoors. The purpose of this study was to investigate the
relationship between increases in wet bulb globe temperature (WBGT) and risk of occupational injury
or dehydration among agricultural workers. We used data collected by an agribusiness in Southwest
Guatemala over the course of four harvest seasons and Poisson generalized linear modelling for
this analysis. Our analyses suggest a 3% increase in recorded injury risk with each degree increase
in daily average WBGT above 30 ◦C (95% CI: −6%, 14%). Additionally, these data suggest that the
relationship between WBGT and injury risk is non-linear with an additional 4% acceleration in risk
for every degree increase in WBGT above 30 ◦C (95% CI: 0%, 8%). No relationship was found between
daily average WBGT and risk of dehydration. Our results indicate that agricultural workers are at an
increased risk of occupational injury in humid and hot environments and that businesses need to plan
and adapt to increasing global temperatures by implementing and evaluating effective occupational
safety and health programs to protect the health, safety, and well-being of their workers.

Keywords: occupational injury; climate change; agricultural workers

1. Introduction

Temperatures in Central America have steadily increased 0.1 ◦C per decade since 1960 and as of
2014 are expected to continue to increase upwards of an additional 4 ◦C by the year 2100 [1]. Increasing
temperatures, as well as increasing frequency and intensity of heat waves, are expected to create an
additional burden on workers and the business enterprise [2]. It is estimated that by 2050 there could
be an annual loss of 880 million labor hours and USD 44 billion in lost wages [3], with outdoor workers,
especially those conducting intense manual labor, expected to be those most impacted [4]. Already,
crop production is among the most hazardous jobs in agriculture with an incidence rate of non-fatal
occupational injury and illness of 5.9 per 100 workers in the United States [5], and likely higher in
Central America due to lack of national regulations and centralized reporting [6]. It is estimated
that in the United States, crop workers die from heat stroke at a rate nearly 20 times greater than all
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civilian workers [7]. With nearly 866 million workers worldwide officially employed in the agricultural
sector [8], it is imperative that we understand the impacts of rising temperatures as well as extreme
temperature events on the ability of workers to maintain their health and livelihood.

Ambient heat exposure is a particular hazard for agricultural workers because it adds to internal
heat production while strenuous work is carried out [9]. The additive effects of high ambient
temperature and increases in metabolic heat production from strenuous work can increase core body
temperature, resulting in a spectrum of heat illnesses including, dehydration, heat edema, heat syncope,
heat exhaustion, heat stroke, and death [10]. Increased ambient temperature is associated with increased
risk of mortality, particularly among vulnerable populations, due to heat illness and the effects of heat
on underlying medical conditions [11,12]. In addition to heat specific injury and illness, heat exposure
has been associated with an increased risk of workplace injuries [13]. Heat exposure and early heat
illness can manifest as central nervous system dysfunction that affects coordination, fine motor skills
and judgement and similarly result in fatigue and dizziness [10,14] which may exacerbate injury risk,
including falls, wounds, lacerations, and amputations [15].

Dehydration is a particular area of concern for workers laboring in hot environments as it can
increase the risk for heat-related illness, rhabdomyolysis, and exercise-associated hyponatremia [16].
Among sugarcane harvesters, dehydration has been linked to Chronic Kidney Disease of Unknown
Origin [17–19], an epidemic which has resulted in tens of thousands of deaths among workers in Latin
America [20]. Additionally, it has been hypothesized that fatigue, muscle cramps, and dehydration
may be contributory physiological factors that act as precursors to work injuries in hot weather [21].

Currently, very few studies have examined the impact of increasing temperatures on worker
injury rates. One study examining the impact of ambient temperatures on occupational injuries in
Spain showed that nearly 3% of all occupational injuries, regardless of occupation, were attributed
to conducting work in high temperatures [22]. In Guangzhou, China, it was estimated that the
relative risk (RR) of occupational injury was 1.15 when working at 30 ◦C compared to 25 ◦C [23].
For young male workers in Australia, every 1 ◦C increase in daily maximum temperature resulted in
the odds of injury increasing by 0.8% [24], while in Quebec, Canada, researchers found that the risk of
occupational injury for manual agricultural workers increased 0.2% for each 1 ◦C increase in daily
maximum temperature [13].

While these aggregated studies have provided valuable estimations, they are limited in their ability
to understand industry-specific risks, specifically for those who will likely be impacted the most by
increasing temperatures, such as agricultural workers. Additionally, many of these studies have been
conducted in fairly mild climatic regions using measures of ambient temperature and do not provide
insight into risk at temperatures regularly observed in Central America, where average wet bulb globe
temperatures (WBGT) range from 25.8 to 31.9 ◦C during the working day [25]. The WBGT incorporates
humidity, radiation, and windspeed along with ambient temperature making it a stronger measure of
heat stress index than ambient temperature alone [26]. Furthermore, by examining aggregated data,
these studies are limited in their ability to provide insight into the types of injuries that are likely to
increase due to the changing climate, hindering their ability to provide a basis for targeted occupational
safety and health interventions.

In this paper, we assess the relationship between WBGT and all company recorded occupational
injuries among sugarcane harvesters at a sugarcane mill in Southwest Guatemala from 2014 to 2018.
We then examine the association between WBGT and injuries specific to being cut by an agricultural
tool, slips, trips, and falls. From 2016 to 2018, we examine how increases in WBGT impact the risk of
heat-induced dehydration illness experienced on the job. We hypothesize that as WBGT increases so
will the risk of all recorded occupational injury, with the strongest relationships hypothesized to be
between WBGT and cuts, slips, trips, and fall injuries and heat-induced dehydration illness.
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2. Materials and Methods

2.1. Sugarcane Harvesting

Manual sugarcane harvesting involves swinging a machete to cut the sugarcane stalk a few
centimeters above ground level, followed by lifting, trimming, and stacking the cane [27]. Manual
sugarcane harvesting is considered heavy to very heavy metabolic work with estimates showing
6.8 kCal burned per minute [25], with workers cutting approximately 6 tons of sugarcane per shift [27].
A typical shift lasts from 7:00 to 17:00 with three 20-min rest breaks and a 60-min lunch break. Workers
work for six consecutive days before one rest day. A typical sugarcane harvest lasts from November
to April.

In each harvest, there are approximately 4000 male manual sugarcane harvesters employed at the
mill providing data for this analysis. Workers come from both the local communities around the mill
as well as workers that migrate from higher altitude communities within Guatemala. Local workers
live in their own homes during the harvest and commute to the fields each day, while migrant workers
are housed within the mill and are transported to the fields each day via bus. The company enforces an
early season acclimatization period, during which workers labor fewer hours and cut less sugarcane,
typically lasting the first two weeks of the harvest. Since 2009, the sugarcane mill has focused on
promoting hydration, electrolyte replacement, rest, and shade, based on of the U.S. Occupational
Safety and Health Administration (OSHA) recommendations [28]. A full summary of the company’s
health and safety practices for field workers has previously been reported [29]. Notably, all workers
are provided with access to clean, chlorinated water that has been checked for coliform bacteria and
metal contamination, as well as with electrolytes in the field. Workers are issued a personal, refillable
5-L container for water by the agribusiness. Mobile tanks of clean water are accessible at any time and
are located at a central point in the field. Electrolyte solution is provided to the workers at the start of
each workday [30].

2.2. Wet Bulb Globe Temerpature

Wet bulb globe temperature (WBGT) has been well tested and used in the development of
suggested occupational work-rest cycles to prevent heat injury among outdoor workers [26]. Following
methods we have previously described [27], we calculated the average daily WBGT (WBGTmean)
and the maximum daily WBGT (WBGTmax) during the hours of 7:00–17:00 using data from the El
Balsamo weather station (14.28◦ N, 91.00◦ W, 280 m above sea level). The cutting groups rotate through
numerous plantations, ranging from sea-level to 500 m, throughout the Department of Escuintla.
The choice of the El Balsamo weather station was made since: (1) it lies along the central border of the
field range; (2) is within approximately 21,600 m of the majority of fields; and (3) is at an altitude of
280 m, the average altitude found for all fields.

2.3. Data Sources

Occupational injury logs and daily productivity logs tracking the amount of sugarcane cut by each
individual per day were collected and maintained by the sugarcane mill in Southwestern Guatemala
and were provided in de-identified form to researchers at the University of Colorado. Occupational
injuries that were reported by the worker to their supervisor overseeing field operations that day or
the field nurse who was present are recorded on an incident log. Data for this analysis were available
for November through April from the 2014–2015, 2015–2016, 2016–2017, and 2017–2018 harvests.
We limited this analysis to only manual sugarcane harvesters.

Institutional review for the evaluation of these data was completed by the Colorado Multiple
Institutional Review Board (COMIRB #18-0957). COMIRB determined that informed consent was not
required for the evaluation of these deidentified data, since they had been previously collected for
business and clinical purposes.
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2.4. Variables of Interset

Annual injury rate was calculated following the methods of the Bureau of Labor Statistics [5].
We divided the total observed number of injuries by the number of years of observation. We divided
this number by the average number of individuals who worked each day multiplied by 10 h a day,
6 days a week, for 23 weeks (average length of a harvest). The resulting value was then multiplied
by a base of 138,000 representing 100 workers working 10 h a day, six days a week, for 23 weeks.
The resulting value provided the estimated annual rate per 100 workers.

2.4.1. Outcome Variables

The primary outcome of interest was the total number of recorded occupational injuries among
sugarcane harvesters per day. This included injuries in the following categories: falls, hit by a
falling object, slips, caught or stuck between an object, strains or sprains, exposure to extreme heat
(non-ambient such as steam), exposure to electrical current, exposure to a harmful substance or
radiation, chemical accidents, cut with an agricultural tool, vehicular accidents, bites from snakes or
insects, agricultural incidents, or other. Secondary outcomes included the total number of recorded
occupational injuries specific to cuts with an agricultural tool, falls, and slips given the hypothesized
mechanism of association with heat exposure [15].

Information on dehydration was recorded starting with the 2016–2017 season. Prior to the
2016–2017 season, the company had not considered dehydration as a reportable incident. As an
additional analysis, we examined the total number of confirmed dehydration cases per day for the
2016–2017 and 2017–2018 harvests. Dehydration was self-reported by the workers to the field nurses
based on symptoms of headache, weakness, and nausea and was clinically confirmed by medical staff

based on urinary specific gravity reading of >1.020 prior to being recorded.

2.4.2. Primary Predictor Variable

The main predictor of interest was mean WBGT (WBGTmean) during work hours for the day.
The WBGTmean variable was centered at the average value over the course of the study (29.9 ◦C) and
treated as continuous in all analyses.

2.4.3. Control Variables

To account for varying work attendance per day, we calculated the total number of workers
per day by assessing the provided productivity data. If an amount of tons cut was recorded for an
individual on a given day that worker was considered to have worked that day and the worker was
counted in the total population for that day. We divided the daily total population by 1000 and included
it as a covariate to account for the varying number of at-risk workers on a given day. We averaged
the recorded tons of cane cut over each individual recorded working for a day for a daily average
sugarcane cut variable, to be used as a measure of intensity. We created an indicator variable for the
first two weeks of the harvest to account for the acclimatization period where workers tend to work
fewer hours cutting less sugarcane.

2.5. Statistical Analyses

2.5.1. Functional form of the Relationship between WBGT and Occupational Injury

Previous studies examining the association between WBGT and health outcomes have suggested
that the appropriate functional form may take on a U-shape or other non-linear relationship indicating
that both extreme cold and extreme heat are risk factors for morbidity and mortality [31]. Given the
WBGT ranges observed in Central America [25], extreme cold is not a concern currently in this
population. Nevertheless, we assessed correlation plots between WBGT and reported count of injuries
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and fit a smoothed spline for each of the four harvests independently to understand if similar non-linear
trends were present at the extreme temperatures experienced by our study population.

2.5.2. Regression Modelling

As the outcome was count data, we considered a generalized linear model (GLM) with a Poisson
distribution for the outcome and a log link function. We also considered a zero-inflated Poisson model
to account for the potential of excess days where the recorded injury count was zero. To determine
the appropriate assumption, we ran both models examining total recorded injury count on centered
WBGTmean while adjusting for total number of workers and harvest year. All harvests were included
in the regression models. A Vuong test [32] was used to compare the models.

We confirmed our visual conclusion regarding the functional form of WBGT by running the GLM
described above with the addition of a quadratic term for centered WBGTmean. We compared the
models with and without this additional term using a likelihood ratio test.

To create our final model for analysis, we added the additional covariates of acclimatization period
indicator (first 2 weeks of harvest vs. rest of harvest) and average daily tons cut to the appropriate
model with the correct functional form for centered WBGTmean. We ran the multivariable models
independently for the three outcomes of interest: total daily recorded occupational injuries, total daily
recorded cut, slips, and fall injuries, and total daily confirmed dehydration cases. All statistical analyses
were conducted using R version 3.6.1 [19].

2.5.3. Sensitivity Analyses

To test the sensitivity of our conclusions to the choice of WBGT summary statistic, we re-ran
the multivariable model for total daily recorded occupational injuries with centered WBGTmax.
To understand the stability of the estimates to selection of weather station, we re-ran the multivariable
model for total daily recorded occupational injuries using data from the Cengicaña weather station
(14.33◦ N, 91.05◦ W, 300 m above sea level). Data from Cengicaña were available only for the 2015–2016
harvest, so we limited this analysis to only injuries recorded during the 2015–2016 harvest.

3. Results

3.1. Occupational Injury Counts and Rates

There was a total of 201 recorded injuries from 2014–2018 over the course of 711 working days.
There was a total of 72 confirmed dehydration cases during 339 working days from 2016–2018.
There were approximately 2734 (SD: 627; Min: 3, Max: 4042) men cutting sugarcane on any given day
from 2014–2018. The majority of the occupational injuries recorded were cuts by an agricultural tool,
falls, or slips (N = 163; 81%), with a vast proportion of these from being cut by an agricultural tool
(N = 111; 68%). For the years in which dehydration data were collected, it was recorded twice as often
as any other occupational injury (Table 1).

Table 1. Summary 1 of recorded occupational injuries among sugarcane harvesters in Southwestern
Guatemala—2014–2018.

Injury Type 2014–2015 2015–2016 2016–2017 2017–2018 Overall

Total injuries 67 87 33 14 201
Cuts, falls, or slips 64 (96%) 68 (78%) 22 (67%) 9 (64%) 163 (81%)

Cuts 38 (58%) 48 (55%) 16 (49%) 9 (64%) 111 (55%)
Falls 1 (2%) 9 (10%) 4 (12%) 0 (0%) 14 (6%)
Slips 25 (37%) 11 (13%) 2 (6%) 0 (0%) 38 (19%)

All other 3 (4%) 19 (22%) 11 (33%) 5 (36%) 38 (19%)
Dehydration 2 – – 55 17 72

1 Summary data represented as number of recorded injuries and percent of total recorded injuries. 2 Data only
collected for 2016–2017 and 2017–2018 harvests. Dehydration data not included in total injury count.
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The estimated annual total recorded injury rate was 1.84 per 100 workers for 2014–2018.
The estimated annual rate for dehydration was 1.57 per 100 workers for 2016–2018. (Table 2).
The average daily total recorded injury rate was 0.10 per 1000 workers (SD: 0.20). The average daily
recorded injury rate due to cuts, falls, or slips was 0.08 per 1000 workers (SD: 0.18), and the average
daily rate of recorded dehydration was 0.09 per 1000 workers (SD: 0.21) (Table 3).

Table 2. Estimated annual rate of recorded injury and dehydration per 100 sugarcane harvesters in
Southwestern Guatemala, 2014–2018.

Annual Rate Per 100 Workers 2014–2015 2015–2016 2016–2017 2017–2018 Overall

Total injury rate 2.02 2.94 1.33 0.68 1.84
Cuts, falls, or slips rate 1.93 2.30 0.88 0.44 1.49

Dehydration rate 1 – – 2.21 0.82 1.57
Average # of workers 3319 2962 2491 2066 2734

1 Data only collected for 2016–2017 and 2017–2018 harvests.

Table 3. Estimated average daily rate of recorded injury and dehydration per 1000 sugarcane harvesters
in Southwestern Guatemala, 2014–2018. Presented as mean (SD).

Daily Rate Per 1000 Workers 2014–2015 2015–2016 2016–2017 2017–2018 Overall

Total injury rate 0.11 (0.20) 0.16 (0.23) 0.07 (0.17) 0.04 (0.15) 0.10 (0.20)
Cuts, falls, or slips rate 0.11 (0.20) 0.12 (0.21) 0.05 (0.14) 0.03 (0.12) 0.08 (0.18)

Dehydration rate 1 – – 0.12 (0.25) 2 0.05 (0.17) 0.09 (0.21)
1 Data only collected for 2016–2017 and 2017–2018 harvests. 2 Single day with a rate of 250 (1 observation on a day
with 4 workers) removed from average presented in table. Daily rate per 1000 workers with this day included was
1.15 (18.68).

3.2. Wet Bulb Globe Temperature

The average WBGT during working hours on days in which sugarcane cutting occurred during
the 2014–2018 harvest seasons was 29.9 ◦C (SD: 1.6). Daily WBGTmean was highly correlated with
daily WBGTmax (r = 0.88). We observed a general trend of WBGTmean becoming progressively hotter
throughout the study period (p-value: <0.0001). For the 2014–2015 harvest, the average WBGTmean

was 28.9 ◦C (SD: 1.4); for the 2015–2016 harvest, the average WBGTmean was 29.9 ◦C (SD: 1.3); for the
2016–2017 harvest, the average WBGTmean was 30.7 ◦C (SD: 1.7); and for the 2017–2018 harvest,
the WBGTmean was 30.3 ◦C (SD: 1.2). Exploratory analysis suggested that mean daily average humidity
increased over the same time course (Figure S1), while mean daily average ambient temperatures
slightly decreased (Figure S2). Within each season we observed a general decrease in WBGTmean

from November to February and then an increase in temperatures from February through April
(Figure 1). It was observed to be slightly hotter (0.3 ◦C; 95% CI: −0.04, 0.66; p-value 0.079) during the
acclimatization phase of each harvest (30.2 ◦C) compared to the rest of the harvest (29.9 ◦C).
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Figure 1. Daily total recorded occupational injury rate per 1000 Southwestern Guatemalan sugarcane
harvesters during the 2014–2015 to 2017–2018 harvest seasons along with daily WBGTmean temperatures.
Harvest seasons run from November to April and are indicated by the annual label on the plot.
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3.3. Association of WBGT with Occupational Injury

The relationship between WBGTmean and daily total recorded occupational injury counts appeared
to be quadratic for each of the four seasons independently (Figure 2) and a likelihood ratio test suggested
the inclusion of the quadratic term provided marginally better fit (p-value: 0.050). The Vuong test
suggested that the Poisson GLM with a log link function was sufficient (AIC corrected p-value: <0.001
for superiority of the GLM).
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Figure 2. Correlation between daily total recorded occupational injuries reported by Southwestern
Guatemalan sugarcane harvesters with daily WBGTmean temperatures. Fitted smooth spline modeled
independently for 2014–2015 through 2017–2018 harvests demonstrates the non-linear relationship
between occupational injury and WBGTmean.

After adjusting for the number of workers, harvest year, average productivity, and whether it
was during the acclimatization period, for every 1 ◦C increase in centered WBGTmean above 30 ◦C,
the expected mean count of daily recorded occupational injury increased by 3% (95% CI: −6%, 14%;
p-value: 0.544) (Table 4), although this was not statistically significant. The quadratic term indicates
that the relationship between centered WBGTmean and daily total injury count accelerated by 4%
(95% CI: 0%, 8%; p-value: 0.034) for every degree above 30 ◦C. The multiplicative increase in rate
(acceleration) is demonstrated in Figure 3. For example, the expected daily rate of total injury in
the 2014–2015 harvest season is 0.223 per 1000 workers when the temperature is 30 ◦C, the average
amount of sugarcane cut is 6 tons, and it occurs after the first 2 weeks of the harvest. The expected rate
increases to 0.239 under these same conditions if the temperature rises to 31 ◦C and further increases to
0.256 at 32 ◦C.

Table 4. Estimated Risk Ratios (RR) for reported occupational injuries and confirmed dehydration
cases among sugarcane harvesters in Southwestern Guatemala—2014–2018. All models adjusted for
total number of workers and harvest season.

All Injuries 1 Cut, Slips, or Falls Dehydration 2

RR (95% CI) p-value RR (95% CI) p-value RR (95% CI) p-value

Centered 3 WBGTmean 1.03 (0.94, 1.14) 0.544 1.07 (0.96, 1.20) 0.224 1.01 (0.80, 1.39) 0.927
Centered WBGTmean

2 1.04 (1.00, 1.08) 0.034 1.03 (0.99, 1.07) 0.151 1.01 (0.92, 1.08) 0.769
Average daily tons cut 1.09 (0.89, 1.32) 0.404 1.17 (0.94, 1.45) 0.160 1.00 (0.61, 1.62) 0.999

Acclimatization period 4 1.17 (0.64, 1.99) 0.584 1.31 (0.68, 2.29) 0.385 0.85 (0.13, 3.36) 0.835

1 All recorded occupational injuries to include: falls, hit by a falling object, slips, caught or stuck between an object,
strains or sprains, exposure to extreme heat (non-ambient such as steam), exposure to electrical current, exposure to
a harmful substance or radiation, chemical accidents, cut with an agricultural tool, vehicular accidents, bites from
snakes or insects, agricultural incidents, or other. 2 Data only collected for 2016–2017 and 2017–2018 harvests.
3 WBGTmean was centered on 30 ◦C. 4 Acclimatization period occurred during the first 2 weeks of every harvest.
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Figure 3. Estimated daily total recorded occupational injury rate per 1000 sugarcane harvesters with
daily WBGTmean temperatures for the 2014–2015 harvest with the assumption of an average of 6 tons
of sugarcane harvested per day.

When examining only injuries related to being cut with an agricultural tool, slips, or falls similar
relationships with centered WBGTmean were observed (Table 4). Each degree increase in centered
WBGTmean beyond 30 ◦C increased the risk of cut, slips, or falls by 7% (95%CI:−4%, 20%; p-value: 0.224),
although this was not statistically significant. Similarly, the quadratic term for centered WBGTmean

contributed to a 3% acceleration beyond 30 ◦C (95% CI: −1%, 7%; p-value: 0.151). For dehydration,
no effects attributable to centered WBGTmean were observed (Table 4).

Both total injury and cut, slip, and fall injuries saw a non-statistically significant increased risk in
the acclimatization period (17% and 31%, respectively); however, the count of confirmed dehydration
is expected to be 15% lower during the acclimatization period (95% CI: −87%, 336%; p-value: 0.835).
The data suggest that the amount of sugarcane cut increased the risk of total injury and cut, slip, and fall
injuries, but had no observable effect on dehydration.

Sensitivity analyses showed similar results when examining the relationship between daily
recorded occupational injury and WBGTmax (Table S1). Despite highly correlated observations between
the two weather stations during the 2015–2016 harvest (r = 0.91; Figure S3), results were sensitive to
the selection of weather station. Results using the El Balsamo weather station showed larger effect
sizes and smaller standard errors than those using the Cengicaña weather station (Table S2).

4. Discussion

This is the first known study that examines the risk of increasing WBGT on recorded occupational
injury among agricultural workers in hot tropical climates. Our data suggest that occupational injury
rates among agricultural workers increase with increasing temperatures, even among acclimatized
workers. We established that the expected rate of increase is not linear, but rather it accelerates in
a quadratic fashion when average temperatures exceed 30 ◦C. Additionally, we have shown that
the highest risk period for occupational injury is within the first two weeks of starting strenuous
physical labor.

Workers are often thought of as “climate canaries” [33], experiencing the effects of climate change
at greater intensities and for longer durations than the general public, thus giving clues to how future
climate scenarios will affect the general population. This is especially true for agricultural workers,
who by the nature of their job, are unable to avoid the ambient environment while carrying out their
work tasks. Although expert panels have established occupational adaptation strategies for extreme
heat, many are not practical for the conditions where these and millions of other workers must make
a livelihood. One such example is the recommended work-rest ratios for preventing heat stress.
Under such a model, agricultural work, such as sugarcane harvesting, is recommended at 75% effort
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when WBGT is at or below 27.5 ◦C, with only up to 25% work recommended when WBGT exceeds
30.5 ◦C [34]. However, as Crowe et al. demonstrated, in Central America temperatures often rise
above this level by 09:15 [25], and nearly 50% of the days in the present study had an average WBGT
that surpassed 30.5 ◦C. With the understanding that manual harvesting of crops must be conducted
regardless of temperature, it is imperative to determine the excess risk that workers assume when they
labor under conditions of higher temperatures.

In this study, we established that the risk of recorded occupational injury increases 3% for each
degree increase in average daily mean WBGT above 30 ◦C. This is in line with the study by Sheng
and colleagues which estimated that risk of occupational injury, regardless of industry, increased
1.4% for each degree increase in daily maximum temperature and 1.7% for each degree increase in
daily minimum temperature [35]. The average daily maximum temperature in the Sheng study was
32 ◦C with the average minimum of 24 ◦C. The differences in increased risk are unsurprising given
agricultural workers have been found to have excess risk of experiencing occupational injury in light
of increasing temperatures [36,37].

Although many studies have been conducted allowing for the non-linear relationship between
heat exposure and occupational injuries, there are no studies that we are aware of that assess the
acceleration of risk beyond a given high heat threshold. Our finding that risk accelerates by 4% for
every degree beyond 30 ◦C implies that linear assumptions are invalid. Notably, in the present study,
we were able to examine the relationship at higher WBGT than are typically assessed. With data points
exceeding 34 ◦C, this is the first study we are aware of that provides more stable estimates at the
higher range of observed average daily temperatures without relying on extrapolation. Our findings
demonstrate that the relationship between heat and occupational injury differ at the extreme high
temperatures and indicate that regionally specific guidelines should be implemented, as currently
published estimates may not be valid for hot tropical climates.

Our data provide valuable insight into the timing of occupational injuries. Unsurprisingly,
we found that the risk of injury was highest in the first two weeks of the harvest. Interestingly, far fewer
dehydration injuries were recorded during this period despite there being no observed association
with the average daily WBGT. Focusing on the two most recent harvests, dehydration was recorded
at almost twice the rate as any other occupational injury. This is likely due, in part, to the increased
focus of the agribusiness on water, electrolyte replacement, rest, and shade as part of their Total
Worker Health ® (TWH) response to the epidemic of Chronic Kidney Disease of Unknown Origin [29].
Arguably, the rates of recorded dehydration incidents are indicative of the increased efforts around
educating workers on the importance of hydration and recognizing the signs of dehydration, indicating
that the employer takes the issue seriously and has created an environment where such illnesses are
encouraged to be reported. Without prior data it is hard to determine if the educational programs have
decreased the rates of dehydration; however, these efforts demonstrate a successful implementation
of an educational program at the business level, recognizing and addressing heat related illnesses.
Such models support the notion that monitoring worker health is essential to the process of climate
adaptation within the workplace.

Interestingly, we saw a marked reduction in the annual rate of recorded occupational injury per
100 workers over the course of the four harvest seasons. One potential explanation for this is the
agribusiness’ increased investment in safety starting in 2015. With the hiring of a corporate level safety
manager to oversee safety at all levels of the organization, there was a strengthening of the safety
training program and an indication that the agribusiness made safety a priority, which is reflected
in a strong safety culture. Despite this, the estimated annual rate of 1.84 injuries per 100 workers
observed in this study is 50% fewer than those observed for crop harvesters in the United States where
the annual rate is 5.2 per 100 workers [5]. This may be the consequence of severe underreporting of
injuries by workers or under recording by the employer, which are not uncommon practices in the
agricultural setting [38]. Despite a robust Safety Culture program at the agribusiness that encourages
reporting, psychological safety to report an injury remains a barrier. Additionally, as wage is reliant on
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the ability of the worker to cut sugarcane, it is likely that a worker does not want to stop working to
report a minor/moderate injury. Issues of underreporting likely lead to the attenuation of our results to
the null. Before tailored OSH approaches in the workplace can be implemented, it is imperative that
employers create a culture of safety that is encouraging of reporting without fear of retribution and
conduct independent audits to ensure accurate recording.

While on average the trend of WBGT appeared to increase throughout the years, it was not
monotonically increasing, suggesting that lower temperatures during the 2017–2018 harvest may have
contributed, in part, to the observed reduction in annual rate of reported injury per 100 workers.
Additionally, given that we aggregated at the workforce level, we were unable to account for individual
factors which may increase or decrease an individual’s risk of injury. These factors include age, personal
health, sleep quality, and behaviors such as smoking or alcohol use [39]. These same factors can
mediate an individual’s physiological response to heat [40]. Coupled with the improvements to safety
culture, this suggests that any OSH adaptation strategy to address increasing outdoor occupational
heat exposure due to climate change should take a Total Worker Health approach, systematically
addressing the contribution of multiple factors that may contribute to injury risk.

While this study provides valuable insight into the associations between average daily mean
WBGT and recorded occupational injury among sugarcane harvesters the interpretation of our results
is limited in a few ways. Our study leveraged data from a single agribusiness in a localized region,
weakening the generalizability to all agricultural workers. The reliance on worker reporting and
employer recording of data regarding both incidence and nature of the injury data likely did not
capture all injuries leading to potential biasing of our results. Dehydration data were collected over
only two years and only for those individuals who recognized the signs and symptoms, thus reducing
our ability to detect an effect of WBGT on dehydration incidents. Measurements of WBGT were
calculated using data from a single weather station. While our selection was based on proximity to the
majority of fields where the sugarcane harvesters were working, we were unable to geographically
locate each injury site. The choice of a single weather station for WBGT exposure measurement likely
led to misclassification bias. A sensitivity analysis conducted on a subset of the data demonstrated
that our observed results were sensitive to the selection of weather station. Additionally, our analytical
approach did not allow us to account for the impact of heatwaves. Exploratory analysis suggested
that increased trends in average daily WBGT may be attributable to humidity, suggesting that future
research should examine the contribution of humidity to occupational injuries and dehydration.

5. Conclusions

This study provides valuable insight into how increases in average daily WBGT, especially above
30 ◦C, are impacting the health of agricultural workers in hot tropical regions. It establishes that
workers exposed to increasing heat are more likely to experience and report any occupational injury,
not just heat stress and dehydration which are often the only outcomes examined, and that this
relationship is non-linear but rather accelerates as temperatures increase. Given the forecasts for the
globe, it is imperative to understand the impacts that increasing temperatures will have on working
populations. Acknowledging that agricultural workers will be at an increased risk of occupational
injury will allow employees, employers, and regulatory agencies to plan and adapt by implementing
and evaluating effective OSH programs to protect the health and safety of the agricultural workforce.

Supplementary Materials: The following are available online at http://www.mdpi.com/1660-4601/17/21/8195/s1,
Figure S1: Daily average measurements of humidity during the 2014–2015 to 2017–2018 harvest seasons.
Harvest seasons run from November to April. Figure S2: Daily average measurements of ambient temperature
during the 2014–2015 to 2017–2018 harvest seasons. Harvest seasons run from November to April. Figure S3:
Daily average measurements of WBGT from the El Balsamo and Cengicaña weather station during the 2015–2016
harvest season.

Author Contributions: Conceptualization, M.D., J.B.-D., L.K., D.J. and L.S.N.; methodology, M.D. and M.V.D.;
software, M.D.; formal analysis, M.D.; data curation, M.D., L.K. and D.J.; writing—original draft preparation, M.D.;
writing—review and editing, J.B.-D., C.J.S., M.V.D., K.A.J., L.K., D.J. and L.S.N.; visualization, M.D.; supervision,

http://www.mdpi.com/1660-4601/17/21/8195/s1


Int. J. Environ. Res. Public Health 2020, 17, 8195 11 of 13

M.V.D. and L.S.N.; project administration, M.D. and L.K. All authors have read and agreed to the published
version of the manuscript.

Funding: This research received no external funding.

Acknowledgments: This paper is dedicated to the memory of our friend and colleague Jose Carlos Acevedo Veliz,
who died in 2019. Acevedo Veliz was dedicated to promoting worker safety and health throughout his career.
We would like to acknowledge Acevedo Veliz, Alex Cruz and Daniel Pilloni for their contributions in the collection
of the data as part of their routine worker health surveillance.

Conflicts of Interest: University of Colorado has a Memorandum of Understanding with Pantaleon. Pantaleon
provided the University of Colorado investigators with de-identified data, all of which were collected by the
company for business purposes prior to the analysis. The funder had no role in data analysis or data interpretation.
The corresponding author had full access to all the raw data and had final responsibility for the decision to submit
for publication. The University of Colorado employed appropriate research methods in keeping with academic
freedom, based conclusions on critical analysis of the evidence, and reported findings fully and objectively.
The terms of this arrangement were reviewed and approved by the University of Colorado in accordance with its
conflict of interest policies.

References

1. Magrin, G.O.; Marengo, J.A.; Boulanger, J.P.; Buckeridge, M.S.; Castellanos, E.; Poveda, G. Climate Change:
Impacts, Adaptation, and Vulnerability Part B: Regional Aspects; Cambridge University Press: Cambridge, UK;
New York, NY, USA, 2014; pp. 1499–1566.

2. Watts, N.; Amann, M.; Ayeb-Karlsson, S.; Belesova, K.; Bouley, T.; Boykoff, M.; Byass, P.; Cai, W.;
Campbell-Lendrum, D.; Chambers, J.; et al. The Lancet Countdown on health and climate change:
From 25 years of inaction to a global transformation for public health. Lancet 2018, 391, 581–630. [CrossRef]

3. Lancet Countdown. Lancet Countdown on Health and Climate Change Brief for the United States of America;
Salas, R., Knappenberger, P., Hess, J.J., Eds.; Lancet Countdown U.S. Brief: London, UK, 2018; p. 32.

4. Schulte, P.A.; Bhattacharya, A.; Butler, C.R.; Chun, H.K.; Jacklitsch, B.; Jacobs, T.; Kiefer, M.; Lincoln, J.;
Pendergrass, S.; Shire, J.; et al. Advancing the framework for considering the effects of climate change on
worker safety and health. J. Occup. Environ. Hyg. 2016, 13, 847–865. [CrossRef] [PubMed]

5. Bureau of Labor Statistics. Industry Injury and Illness Data 2017. Available online: https://www.bls.gov/iif/
oshsum.htm#17Summary_Tables (accessed on 30 September 2019).

6. International Labour Organization. Statistics and Databases. Available online: https://www.ilo.org/global/
statistics-and-databases/lang--en/index.htm (accessed on 21 October 2019).

7. Centers for Disease Control. Heat-related deaths among crop workers—United States, 1992–2006.
MMWR Morb. Mortal. Wkly. Rep. 2008, 57, 649–653.

8. Global Agriculture. Industrial Agriculture and Small-Scale Farming 2018. Available online: https://
www.globalagriculture.org/report-topics/industrial-agriculture-and-small-scale-farming.html (accessed on
30 September 2019).

9. Kjellstrom, T.; Holmer, I.; Lemke, B. Workplace heat stress, health and productivity—An increasing challenge
for low and middle-income countries during climate change. Glob. Health Action 2009, 2. [CrossRef]
[PubMed]

10. Marx, J.; Rosen, P. Rosen’s Emergency Medicine: Concepts and Clinical Practices, 8th ed.; Elsevier/Saunders:
Philadelphia, PA, USA, 2014.

11. Schifano, P.; Leone, M.; De Sario, M.; de’Donato, F.; Bargagli, A.M.; D’Ippoliti, D.; Marino, C.; Michelozzi, P.
Changes in the effects of heat on mortality among the elderly from 1998–2010: Results from a multicenter
time series study in Italy. Environ. Health 2012, 11, 58. [CrossRef] [PubMed]

12. Sarofim, M.; Saha, S.; Hawkins, M.; Mills, D.M.; Hess, J.; Horton, R. Temperature-related death and illnes.
In The Impacts of Climate Change on Human Health in the United States: A Scientific Assessment; Global Change
Research Program: Washington, DC, USA, 2016; pp. 43–68.

13. Adam-Poupart, A.; Smargiassi, A.; Busque, M.A.; Duguay, P.; Fournier, M.; Zayed, J.; Labrèche, F. Effect of
summer outdoor temperatures on work-related injuries in Quebec (Canada). Occup. Environ. Med. 2015, 72,
338–345. [CrossRef] [PubMed]

14. Pilcher, J.; Nadler, E.; Busch, C. Effects of hot and cold temperature exposure on performance: A meta-analytic
review. Ergonomics 2002, 45, 682–698. [CrossRef]

http://dx.doi.org/10.1016/S0140-6736(17)32464-9
http://dx.doi.org/10.1080/15459624.2016.1179388
http://www.ncbi.nlm.nih.gov/pubmed/27115294
https://www.bls.gov/iif/oshsum.htm#17Summary_Tables
https://www.bls.gov/iif/oshsum.htm#17Summary_Tables
https://www.ilo.org/global/statistics-and-databases/lang--en/index.htm
https://www.ilo.org/global/statistics-and-databases/lang--en/index.htm
https://www.globalagriculture.org/report-topics/industrial-agriculture-and-small-scale-farming.html
https://www.globalagriculture.org/report-topics/industrial-agriculture-and-small-scale-farming.html
http://dx.doi.org/10.3402/gha.v2i0.2047
http://www.ncbi.nlm.nih.gov/pubmed/20052422
http://dx.doi.org/10.1186/1476-069X-11-58
http://www.ncbi.nlm.nih.gov/pubmed/22943217
http://dx.doi.org/10.1136/oemed-2014-102428
http://www.ncbi.nlm.nih.gov/pubmed/25618108
http://dx.doi.org/10.1080/00140130210158419


Int. J. Environ. Res. Public Health 2020, 17, 8195 12 of 13

15. Bonafede, M.; Marinaccio, A.; Asta, F.; Schifano, P.; Michelozzi, P.; Vecchi, S. The association between extreme
weather conditions and work-related injuries and diseases. A systematic review of epidemiological studies.
Ann. Dell’Ist. Super. Sanita 2016, 52, 357–367.

16. Chlíbková, D.; Knechtle, B.; Rosemann, T.; Tomášková, I.; Novotný, J.; Žákovská, A.; Uher, T. Rhabdomyolysis
and exercise-associated hyponatremia in ultra-bikers and ultra-runners. J. Int. Soc. Sports Nutr. 2015, 12, 29.

17. Bodin, T.; García-Trabanino, R.; Weiss, I.; Jarquín, E.; Glaser, J.; Jakobsson, K.; Lucas, R.A.I.; Wesseling, C.;
Hogstedt, C.; Wegman, D.H. Intervention to reduce heat stress and improve efficiency among sugarcane
workers in El Salvador: Phase 1. Occup. Environ. Med. 2016, 73, 409–416. [CrossRef] [PubMed]

18. Glaser, J.; Lemery, J.; Rajagopalan, B.; Diaz, H.F.; García-Trabanino, R.; Taduri, G.; Madero, M.;
Amarasinghe, M.; Abraham, G.; Anutrakulchai, S.; et al. Climate Change and the Emergent Epidemic of CKD
from Heat Stress in Rural Communities: The Case for Heat Stress Nephropathy. Clin. J. Am. Soc. Nephrol.
2016, 11, 1472–1483. [CrossRef]

19. Wegman, D.H.; Apelqvist, J.; Bottai, M.; Ekström, U.; García-Trabanino, R.; Glaser, J.; Hogstedt, C.;
Jakobsson, K.; Jarquín, E.; Lucas, R.A.; et al. Intervention to diminish dehydration and kidney damage
among sugarcane workers. Scand J. Work Environ. Health 2017, 44, 16–24. [CrossRef]

20. Ordunez, P.; Nieto, F.J.; Martinez, R.; Soliz, P.; Giraldo, G.P.; Mott, S.A.; Hoy, W.E. Chronic kidney disease
mortality trends in selected Central America countries, 1997–2013: Clues to an epidemic of chronic interstitial
nephritis of agricultural communities. J. Epidemiol. Community Health 2018, 72, 280–286. [CrossRef]

21. Varghese, B.M.; Hansen, A.L.; Williams, S.; Bi, P.; Hanson-Easey, S.; Barnett, A.G.; Heyworth, J.S.; Sim, M.R.;
Rowett, S.; Nitschke, M.; et al. Determinants of heat-related injuries in Australian workplaces: Perceptions
of health and safety professionals. Sci. Total Environ. 2020, 718, 137138. [CrossRef]

22. Martínez-Solanas, È.; López-Ruiz, M.; Wellenius, G.A.; Gasparrini, A.; Sunyer, J.; Benavides, F.G.; Basagaña, X.
Evaluation of the Impact of Ambient Temperatures on Occupational Injuries in Spain. Environ. Health Perspect.
2018, 126, 067002. [CrossRef]

23. Ma, R.; Zhong, S.; Morabito, M.; Hajat, S.; Xu, Z.; He, Y.; Bao, J.; Sheng, R.; Li, C.; Fu, C.; et al. Estimation of
work-related injury and economic burden attributable to heat stress in Guangzhou, China. Sci. Total Environ.
2019, 666, 147–154. [CrossRef]

24. McInnes, J.A.; Akram, M.; Macfarlane, E.M.; Keegel, T.; Sim, M.R.; Smith, P. Association between high
ambient temperature and acute work-related injury: A case-crossover analysis using workers’ compensation
claims data. Scand. J. Work Environ. Health 2017, 43, 86–94. [CrossRef]

25. Crowe, J.; Wesseling, C.; Solano, B.R.; Umaña, M.P.; Ramírez, A.R.; Kjellstrom, T.; Morales, D.; Nilsson, M.
Heat exposure in sugarcane harvesters in Costa Rica. Am. J. Ind. Med. 2013, 56, 1157–1164. [CrossRef]

26. Lemke, B.; Kjellstrom, T. Calculating Workplace WBGT from Meteorological Data: A Tool for Climate Change
Assessment. Ind. Health 2012, 50, 267–278. [CrossRef]

27. Dally, M.; Butler-Dawson, J.; Krisher, L.; Monaghan, A.; Weitzenkamp, D.; Sorensen, C.; Johnson, R.J.;
Carlton, E.J.; Asensio, C.; Tenney, L.; et al. The impact of heat and impaired kidney function on productivity
of Guatemalan sugarcane workers. PLoS ONE 2018, 13, e0205181. [CrossRef]

28. NIOSH. Working in Hot Environments; NIOSH Pub. No. 86–112; NIOSH: Cincinnati, OH, USA, 1986.
29. Krisher, L.; Butler-Dawson, J.; Dally, M.; Jaramillo, D.; Newman, L.S. Enfermedad renal crónica de causa

desconocida: Investigaciones en Guatemala y oportunidades para su prevención. Ciencia Tecnología y Salud.
2020, 7. [CrossRef]

30. Krisher, L.; Butler-Dawson, J.; Yoder, H.; Pilloni, D.; Dally, M.; Johnson, E.C.; Jaramillo, D.; Cruz, A.;
Asensio, C.; Newman, L.S. Electrolyte Beverage Intake to Promote Hydration and Maintain Kidney Function
in Guatemalan Sugarcane Workers Laboring in Hot Conditions. J. Occup. Environ. Med. 2020. [CrossRef]

31. Gasparrini, A.; Armstrong, B.; Kenward, M.G. Distributed lag non-linear models. Sta. Med. 2010, 29,
2224–2234. [CrossRef]

32. Vuong, Q.H. Likelihood Ratio Tests for Model Selection and Non-Nested Hypotheses. Econometrica 1989, 57,
307–333. [CrossRef]

33. Roelofs, C.; Wegman, D. Workers: The climate canaries. Am. J. Public Health 2014, 104, 1799–1801. [CrossRef]
34. OSHA. OSHA Technical Manual Section III: Chapter 4 Heat Stress 2017. Available online: https://www.osha.

gov/dts/osta/otm/otm_iii/otm_iii_4.html (accessed on 15 September 2017).

http://dx.doi.org/10.1136/oemed-2016-103555
http://www.ncbi.nlm.nih.gov/pubmed/27073211
http://dx.doi.org/10.2215/CJN.13841215
http://dx.doi.org/10.5271/sjweh.3659
http://dx.doi.org/10.1136/jech-2017-210023
http://dx.doi.org/10.1016/j.scitotenv.2020.137138
http://dx.doi.org/10.1289/EHP2590
http://dx.doi.org/10.1016/j.scitotenv.2019.02.201
http://dx.doi.org/10.5271/sjweh.3602
http://dx.doi.org/10.1002/ajim.22204
http://dx.doi.org/10.2486/indhealth.MS1352
http://dx.doi.org/10.1371/journal.pone.0205181
http://dx.doi.org/10.36829/63CTS.v7i1.884
http://dx.doi.org/10.1097/JOM.0000000000002033
http://dx.doi.org/10.1002/sim.3940
http://dx.doi.org/10.2307/1912557
http://dx.doi.org/10.2105/AJPH.2014.302145
https://www.osha.gov/dts/osta/otm/otm_iii/otm_iii_4.html
https://www.osha.gov/dts/osta/otm/otm_iii/otm_iii_4.html


Int. J. Environ. Res. Public Health 2020, 17, 8195 13 of 13

35. Sheng, R.; Li, C.; Wang, Q.; Yang, L.; Bao, J.; Wang, K.; Ma, R.; Gao, C.; Lin, S.; Zhang, Y.; et al. Does hot
weather affect work-related injury? A case-crossover study in Guangzhou, China. Int. J. Hyg. Environ. Health
2018, 221, 423–428. [CrossRef]

36. Binazzi, A.; Levi, M.; Bonafede, M.; Bugani, M.; Messeri, A.; Morabito, M.; Marinaccio, A.; Baldasseroni, A.
Evaluation of the impact of heat stress on the occurrence of occupational injuries: Meta-analysis of
observational studies. Am. J. Ind. Med. 2019, 62, 233–243. [CrossRef]

37. Riccò, M. Air temperature exposure and agricultural occupational injuries in the Autonomous Province of
Trento (2000–2013, North-Eastern Italy). Int. J. Occup. Med. Environ. Health 2018, 31, 317–331. [CrossRef]

38. Fan, Z.J.; Bonauto, D.K. Fau—Foley MP, Foley Mp Fau—Silverstein BA, Silverstein BA. Underreporting
of work-related injury or illness to workers‘ compensation: Individual and industry factors. J. Occup.
Environ. Med. 2006, 48, 914–922. [CrossRef]

39. Spector, J.T.; Masuda, Y.J.; Wolff, N.H.; Calkins, M.; Seixas, N. Heat Exposure and Occupational Injuries:
Review of the Literature and Implications. Curr. Environ. Health Rep. 2019, 6, 286–296. [CrossRef] [PubMed]

40. Lundgren, K.; Kuklane, K.; Gao, C.; Holm Eacute, R.I. Effects of Heat Stress on Working Populations when
Facing Climate Change. Ind. Health 2013, 51, 3–15. [CrossRef]

Publisher’s Note: MDPI stays neutral with regard to jurisdictional claims in published maps and institutional
affiliations.

© 2020 by the authors. Licensee MDPI, Basel, Switzerland. This article is an open access
article distributed under the terms and conditions of the Creative Commons Attribution
(CC BY) license (http://creativecommons.org/licenses/by/4.0/).

http://dx.doi.org/10.1016/j.ijheh.2018.01.005
http://dx.doi.org/10.1002/ajim.22946
http://dx.doi.org/10.13075/ijomeh.1896.01114
http://dx.doi.org/10.1097/01.jom.0000226253.54138.1e
http://dx.doi.org/10.1007/s40572-019-00250-8
http://www.ncbi.nlm.nih.gov/pubmed/31520291
http://dx.doi.org/10.2486/indhealth.2012-0089
http://creativecommons.org/
http://creativecommons.org/licenses/by/4.0/.

	Introduction 
	Materials and Methods 
	Sugarcane Harvesting 
	Wet Bulb Globe Temerpature 
	Data Sources 
	Variables of Interset 
	Outcome Variables 
	Primary Predictor Variable 
	Control Variables 

	Statistical Analyses 
	Functional form of the Relationship between WBGT and Occupational Injury 
	Regression Modelling 
	Sensitivity Analyses 


	Results 
	Occupational Injury Counts and Rates 
	Wet Bulb Globe Temperature 
	Association of WBGT with Occupational Injury 

	Discussion 
	Conclusions 
	References

