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Statistical Analysis of Main and 
Interaction Effects on Cu(II) 
and Cr(VI) Decontamination 
by Nitrogen–Doped Magnetic 
Graphene Oxide
Xinjiang Hu1,2,3,4, Hui Wang3,4,5 & Yunguo Liu3,4

A nitrogen–doped magnetic graphene oxide (NMGO) was synthesized and applied as an adsorbent to 
remove Cu(II) and Cr(VI) ions from aqueous solutions. The individual and combined effects of various 
factors (A: pH, B: temperature, C: initial concentration of metal ions, D: CaCl2, and E: humic acid [HA]) 
on the adsorption were analyzed by a 25−1 fractional factorial design (FFD). The results from this study 
indicated that the NMGO had higher adsorption capacities for Cu(II) ions than for Cr(VI) ions under most 
conditions, and the five selected variables affected the two adsorption processes to different extents. A, 
AC, and C were the very important factors and interactions for Cu(II) adsorption. For Cr(VI) adsorption, 
A, B, C, AB, and BC were found to be very important influencing variables. The solution pH (A) was the 
most important influencing factor for removal of both the ions. The main effects of A–E on the removal 
of Cu(II) were positive. For Cr(VI) adsorption, the main effects of A and D were negative, while B, C, and 
E were observed to have positive effects. The maximum adsorption capacities for Cu(II) and Cr(VI) ions 
over NMGO were 146.365 and 72.978 mg/g, respectively, under optimal process conditions.

Graphene is an attractive two-dimensional (2D) carbon material with a honeycomb structure and a thickness 
of one atom, where the carbon atoms are sp2-hybridized1–3. Graphene oxide (GO) is a precursor for graphene 
synthesis by chemical or thermal reduction processes, and is a specific branch of graphene research4. GO has 
a wide range of functional groups, such as hydroxyl, epoxide, carbonyl, and carboxyl, which makes it strongly 
hydrophilic, allowing it to readily swell and disperse in water5. In recent years, GO has emerged as a promising 
material for the removal of metal ions6–8 and organic contaminants3,9,10 from aqueous solutions. However, it is 
difficult to remove the suspended GO from the water after the adsorption process due to its high hydrophilic-
ity, which possibly limits the direct application of GO-based materials in waste water treatment. The functional 
groups and large specific surface area of GO provide an excellent platform for loading magnetic nanoparticles11. 
The integration of magnetic properties into GO can combine the advantages of high adsorption capability with 
the merit of easy separation8,11,12.

The adsorption behavior of GO can be altered by changing the surface properties of the GO sheets by chemi-
cal functionalization. Recently, efforts have been made to synthesize chemically modified GO sheets by grafting 
organic moieties onto GO13. Examples include the grafting of polyaniline14, EDTA8,15, and β​-cyclodextrin16 onto 
GO to improve its adsorption ability and selectivity for metal ions. As an amine derivative, diethylenetriamine 
(DETA) has two terminal amine groups and one central imine group, all of which are good donor groups for the 
formation of stable complexes with various metal ions17,18. Therefore, the introduction of DETA in a GO-based 
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material would combine the unique properties of GO (large surface area and large number of functional groups) 
and the DETA (strong complexation ability to metal ions)19, providing good opportunities for application in the 
field of waste water treatment and metal ions recovery. We have previously reported a method to synthesize a 
magnetic graphene oxide composite (MGO) by coprecipitating Fe2+ and Fe3+ with ammonia solution in a GO 
solution20,21. This composite could be easily recovered by magnetic separation from the medium. In this study, we 
fabricated a GO-based material by grafting DETA to MGO (nitrogen-doped magnetic graphene oxide (NMGO)), 
and applied it as an adsorbent to remove metal ions from aqueous solution.

It is well known that the adsorption properties of a material for metal ions are affected by a number of factors,  
such as pH, temperature, concentration of the adsorbate, background electrolytes, and coexisting organic  
compounds22. In traditional experimental design, the effect of one factor is assessed by varying its value, and 
keeping all other factors constant23. This method can only study one factor at a time and cannot capture the 
interactions between factors24. The fractional factorial design (FFD) provides an option to weigh and quantify the 
relative importance of the examined factors and to assess possible interactions between them with a minimum 
number of experiments25,26. Moreover, it has the advantages of not requiring complicated calculations for analyz-
ing the obtained data27–29.

Hence, the objectives of the current study were to (1) synthesize NMGO and characterize by high resolution 
transmission electron microscope (HRTEM), scanning TEM (STEM), Raman, x-ray diffraction (XRD), and x-ray 
photoelectron spectroscopy (XPS), (2) investigate the effects of pH, temperature, initial concentration of metal 
ions, CaCl2, and humic acid (HA) on the removal of Cu(II) and Cr(VI) ions from aqueous solution, (3) identify 
important factors and their interactions, and to optimize conditions for the adsorption of Cu(II) and Cr(VI) ions 
over NMGO by FFD.

Results and Discussion
Characterization.  The morphology of the as-prepared NMGO composite was investigated by HRTEM 
(Fig. 1a), which revealed typical fabric-like shape and crumpled nanostructure of the thin and large sheet of GO30. 
Several small black spots (Fe3O4 nanoparticles) were dispersed on the planes of the GO. STEM was performed to 
identify the specific components of the NMGO (Fig. 1b–f). The presence of C from the graphitic 2D hexagonal 
lattice and the grafted DETA was visualized (Fig. 1c). Oxygen atoms (Fig. 1d), mainly from the oxygen-containing 
groups and the Fe3O4 nanoparticles, and Fe atoms (Fig. 1e) from the Fe3O4 nanoparticles, were distributed on 
the composite surface. The N atoms were assigned to the grafted DETA, and distributed evenly on the composite 
surface (Fig. 1f), demonstrating the successful grafting of DETA onto the MGO.

The Raman spectra of GO, Fe3O4, MGO, and NMGO (Fig. 2a) show two prominent peaks around 1330 cm−1 
and 1590 cm−1 (GO, 1334 and 1584 cm−1; MGO, 1334 and 1594 cm−1; NMGO, 1323 and 1594 cm−1), which were 
assigned to the D band and G band, respectively. Compared to GO and MGO, the D band in NMGO shifted 

Figure 1.  (a) HRTEM of NMGO; (b) STEM mapping of NMGO; (c) C element; (d) O element; (e) Fe element; 
(f) N element.
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to 1323 cm−1, which could be attributed to the introduction of DETA to the sp2 carbon network of MGO. The 
blue shift of the G-band in MGO and NMGO when compared to GO, indicated a strong electronic interaction 
between the GO and Fe3O4 nanoparticles31,32. Furthermore, the intensity ratios of the D (ID) and G bands (IG) of 
MGO (1.13) and NMGO (1.18) were slightly higher than that of GO (1.06), which could be due to the structural 
distortions induced by the anchored Fe3O4 nanoparticles and the grafted DETA13,32.

The XRD patterns of GO, Fe3O4, MGO, and NMGO are presented in Fig. 2b. GO shows a distinctive peak at 
2θ​ =​ 11.58, due to the structure expansion caused by the incorporation of oxygen-containing groups between 
the carbon sheets during the course of strong oxidation33. In the XRD patterns of Fe3O4, MGO, and NMGO, the 
seven major peaks of the cubic spinel Fe3O4 (JCPDS Card No. 19-0629) were seen20,34, confirming that the syn-
thesized MGO and NMGO composites contained a significant amount of Fe3O4 nanoparticles. In addition, the 
XRD patterns of Fe3O4, MGO, and NMGO were very similar, as the process of synthesis did not change the crystal 
structure of Fe3O4 microspheres35 and the weak carbon peaks of GO (in MGO and NMGO) were overwhelmed 
by the strong signals of the iron oxides33.

The chemical state of the elements in the samples was investigated by XPS. Figure 2c provides the survey spec-
tra of GO, Fe3O4, MGO, and NMGO from 0–800 eV. For NMGO, photoelectron lines observed at about 285, 400, 
531, and 710 eV were attributed to the binding energies of C1s, N1s, O1s, and Fe2p, respectively33. The XPS sur-
vey of NMGO shows a significant amount of N1s comparing to that of MGO, which originated from the grafted 
DETA. The C1s XPS spectrum of the NMGO obtained in high resolution is demonstrated in Fig. 2d. As reported 
by us previously16, the C1s XPS spectrum of MGO could be curve-fitted into five different peaks at 284.6, 286.2, 
286.9, 288.1, and 289.0 eV, corresponding to C–C, C–O, C–O–C, C=​O, and O–C=​O groups, respectively. After 
reaction with DETA, the peaks at 286.9, 288.1, and 289.0 eV were absent in the C1s XPS spectrum of the NMGO, 
which might be due to the reaction of the carboxyl, carbonyl, and epoxide groups of MGO with DETA16. The 
appearance of the C–N peak at 285.5 eV and the HNC=​O peak at 287.7 eV confirmed that the surface of MGO 
was functionalized with DETA36,37.

Factors affecting the adsorbed amount of Cu(II) and Cr(VI).  The effects of varying five factors (pH, 
temperature, initial concentration of metal ions, CaCl2, and HA) on the adsorption characteristics of NMGO for 
Cu(II) and Cr(VI) ions were studied via a 25−1 FFD, and the results are demonstrated in Fig. 3. The adsorption 
capacities in the system with low (−​) and high (+​) levels of different factors were found to range from 15.33−​
144.27 mg/g for Cu(II) ions and from 8.73−​76.56 mg/g for Cr(VI) ions, respectively, indicating the significance of 
the chosen parameters. The highest Cu(II) removal was observed in runs 2, 8, and 15 with adsorption capacities 
of 144.27, 143.23, and 136.98 mg/g, respectively. All runs had the same values of pH 6 and initial concentration of 
Cu(II) (50 mg/L), indicating that increasing the solution pH and copper concentration could enhance the Cu(II) 

Figure 2.  (a) Raman, (b) XRD, and (c) XPS survey scan spectra of GO, Fe3O4, MGO, and NMGO; (d) C1s XPS 
spectrum of NMGO.
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adsorption. In contrast, the lower Cu(II) adsorption was found in runs 3, 4, and 11, where the pH and HA con-
centrations were low. From the Cr(VI) adsorption curve, runs 1 and 3 (with low pH, high temperature, and high 
Cr(VI) concentration) showed high Cr(VI) removal, while low Cr(VI) adsorption occurred in runs 14 and 16.

In order to study the significance of the FFD model in detail, the main effects of the factors and their inter-
action terms were evaluated by testing the probability (appropriate probability plots)29. The insignificant effects 
are normally distributed with mean zero and tend to fall along a straight line in the plot, while the significant 
effects show up as outliers on the normal probability plot23. Supplementary Fig. S8 shows the normal proba-
bility plot of the effects of factors and their interactions on Cu(II) and Cr(VI) removal. For Cu(II) adsorption 
(Fig. S8a), the significant effects were the main effects of A (pH), B (temperature), C ([Cu(II)]), and E ([HA]), 
and the interactions of AC (pH ×​ [Cu(II)]), BD (temperature ×​ [CaCl2]), BE (temperature ×​ [HA]), and CD 
([Cu(II)] ×​ [CaCl2]). Although the main effect of CaCl2 concentration (D) was not a significant term for Cu(II) 
adsorption efficiency, to achieve hierarchic models, it was also included38. As seen in Fig. S8b, the factors that had 
significant effects on the Cr(VI) removal were A, B, and C, and their interactions of AB, AC, and BC. These results 
were verified by the Pareto chart (Fig. 4), where the Bonferroni limit is the threshold above which the effects 
that emerge are significant (very important). The effect terms below the threshold of the t-limit are insignificant 
factors. Effects emerging above the t-limit but below Bonferroni limit may possibly be significant (moderately 
important)39. Thus, for the adsorption of Cu(II) ions by NGMO (Fig. 4a), the factorial effects of very important 
main factors and their interactions were found to be in the following order: A >​ AC >​ C. The main factors of 
B and E and the interactions of BE, BD, and CD could be considered as moderately important. For the Cr(VI) 
adsorption (Fig. 4b), the very important influence variables were A, B, C, AB, and BC. AC was a moderately 
important interaction term.

Analysis of the variance (ANOVA) method was used for estimating the effects of factors and their interactions 
on Cu(II) (Supplementary Table S2) and Cr(VI) (Supplementary Table S3) removal (response). From the tables, 
the F-value of 52.66 for Cu(II) removal and 152.95 for Cr(VI) removal indicated that the models were statistically 
significant at the designated conditions38. Prob >​ F-values less than 0.05 indicate model terms are significant. In 
the system for Cu(II) removal, A, B, C, E, AC, BD, BE, and CD were the significant model terms. A, B, C, AB, AC, 
and BC were the main significant factors for the removal of Cr(VI). The values of the predicted R2 and adjusted 
R2 were calculated by the present fractional factorial model, and were found to be in reasonable agreement for 
both Cu(II) (9875 and 0.9687, respectively) and Cr(VI) adsorption (0.9903 and 0.9838, respectively). Adequate 

Figure 3.  Experimental data obtained from the FFD experiments. 

Figure 4.  Pareto chart representing the effect of each factor on the adsorption of (a) Cu(II) and (b) Cr(VI) 
in the descending order from greatest to lowest contribution for FFD: (A) pH, (B) temperature, (C) initial 
concentration of metal ions, (D) CaCl2, (E) HA.
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precision measures the signal to noise ratio, where a ratio greater than 4 is desirable. The ratios obtained in this 
study were 20.821 and 37.025, indicating an adequate signal. The resulting models for predicting the Cu(II) and 
Cr(VI) adsorption can be represented by the following equations:

For Cu(II) adsorption in coded factors:

= . + . + . + . + . + .

+ . + . − . − .

⁎ ⁎ ⁎ ⁎ ⁎

⁎ ⁎ ⁎ ⁎ ⁎ ⁎ ⁎ ⁎
q 65 19 36 43 A 6 96 B 12 28 C 0 75 D 7 57 E

14 22 A C 5 01 B D 5 44 B E 7 91 C D (1)
e

in actual factors:

= − . + . + . − .

+ . + . + . + .
× − . − . ×− −

⁎ ⁎ ⁎

⁎ ⁎ ⁎ ⁎

⁎ ⁎ ⁎ ⁎ ⁎ ⁎

q 23 05944 7 54906 A 0 49860 B 0 32457 C
0 057736 D 4 10083 E 0 35553 A C 7 42593
10 B D 0 080611 B E 8 79306 10 C D (2)

e

3 3

For Cr(VI) adsorption in coded factors:

= . − . + . + . − .

− . + .

⁎ ⁎ ⁎ ⁎ ⁎

⁎ ⁎ ⁎ ⁎
q 33 53 14 49 A 8 04 B 8 81 C 3 57 A B

1 76 A C 2 77 B C (3)
e

in actual factors:

= . − . + . + .

− . − . + . × −

⁎ ⁎ ⁎

⁎ ⁎ ⁎ ⁎ ⁎ ⁎

q 21 94032 2 35462 A 0 73597 B 0 33994 C

0 11910 A B 0 043993 A C 9 22192 10 B C (4)
e

3

A normal probability plot of studentized residuals and a plot of the residuals versus predicted response values 
can be used to test the validity of the above selected model29. From the normal probability plot of studentized 
residuals (Supplementary Fig. S9), all internally studentized residuals lie close to the straight lines, which means 
that a normal pattern was observed for the regression residuals39. Supplementary Fig. S10 shows the predicted 
data versus actual values for Cu(II) and Cr(VI) adsorption onto NMGO. These plots represent the predictive abil-
ity of the models over a range of data, and the plots should exhibit a random scatter around a 45° line38. According 
to Fig. S10, all the values predicted by the selected model were very close to the experimental measurements, indi-
cating that the Cu(II) and Cr(VI) adsorption onto NMGO could be predicted by the obtained FFD models. The 
adequacy of the obtained models was also evaluated by the plot of studentized residuals versus predicted values 
of the responses (Fig. 5). The internally studentized residuals were equally scattered above and below the x-axis 
in the range of −​3 and +​3, indicating that the proposed model was adequate and there is no reason to suspect 
any violation29,38,40.

Analysis of significant main examined factors and their interactions.  The estimates of 25−1 FFD 
are showed in Fig. 6. The main effect for each of the variables is the difference between the average responses of 
high level variables (+​) and low level variables (−​) in the design matrix of Supplementary Table S428,41. From 
Fig. 6a, the positive estimates of the main effects of A–E indicated that adsorption capacity of NMGO for Cu(II) 
ions increased when the variables increased from low level to high level. As seen from Fig. 6b, the negative esti-
mates of main effects of A and D were −​28.99 and −​0.75, respectively, while positive effects were observed for B 
(16.09), C (17.62), and E (0.79). That is to say, increasing the solution pH from 2 to 6 could significantly increase 
the Cu(II) adsorption, while decrease the Cr(VI) adsorption. It is well known that the solution pH not only affects 
the speciation of Cr(VI), but also the surface charge of the sorbents16. The pHpzc value (point of zero charge) for 
NMGO was measured to be 5.94. At pH <​ 5.94, the zeta potentials were positive, whereas the NMGO surfaces 
were negatively charged at pH >​ 5.94. As the pH increased, the electrostatic repulsion between Cu(II) ions (Cu2+) 
and the sorbent reduced, which increased the Cu(II) sorption. For Cr(VI), the negatively charged HCrO4

− was 

Figure 5.  Plots of internally standardized residuals with predicted values for (a) Cu(II) and (b) Cr(VI) 
adsorption.
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easily attracted by the positively charged surfaces of NMGO in low pH value environment. With increasing pH, 
the decrease of zeta potentials resulted in a decrease in electrostatic attraction between HCrO4

− and the NMGO, 
leading to a decrease in Cr(VI) adsorption.

Generally, the factors investigated in this study simultaneously affect the adsorption processes in practical 
engineering. Therefore, the mutual effects of any two factors should be assessed. To this aim, the interaction plots 
(Fig. 7) allowed one to analyze in depth the possible combined effects of the factors considered in the FFD. If the 
two lines in the cell of the plot are parallel, the two factors have no interactions. Conversely, non-parallel lines 
indicated an interaction between the two factors42,43, and a larger angle between two lines in the cell indicated a 
stronger interaction44. The interaction effects of the five factors for Cu(II) removal (Fig. 7a) show that the lines 
in cells AD (or DA), AE (or EA), and BC (or CB) were nearly parallel, suggesting that the two variables in these 
cells had few interactions. The angle between two lines in cell AC (or CA) was larger than others, indicating that 
the solution pH (A) and Cu(II) concentration (C) could affect each other significantly. We could also single out 
important factors for interaction within each cell41. In columns A and C (Fig. 7a), all adsorption capacities of 
NMGO for Cu(II) in cells, except the cell AC (low A), increased with increasing solution pH and Cu(II) con-
centration from low levels to high levels. These results are consistent with the findings in Pareto chart (Figs 4 
and 5. Supplementary Fig. S11 shows the 2D contour curves and 3D surface response plot for AC interaction in 
the adsorption of Cu(II). The simultaneous increase of both factor (AC) resulted in the improvement of Cu(II) 
removal by the NMGO. At lower levels of pH, the change of initial Cu(II) concentration proved to exert a small 
impact on Cu(II) adsorption. We can also see that a high pH was very important for the adsorption process, and 
this influence was particularly promoted by higher initial Cu(II) concentration.

The combined effects (Fig. 7b) of AB (or BA), BC (or CB), and AC (or CA) had strong interaction for Cr(VI) 
removal because the lines in these cells are converging. In column A, the Cr(VI) adsorption in the cells decreased 
with increasing pH values from low level (2) to high level (6). From the cells in columns B and C, when the tem-
perature and Cr(VI) concentration increased from low to high level, the Cr(VI) removal increased slightly. The 
lines in columns D and E show near zero slopes, suggesting that factors D and E imposed slight or no impact on 
Cr(VI) decontamination. 2D contour curves and the 3D surface response plot for AB, BC, and AC interactions in 
the Cr(VI) adsorption are showed in Supplementary Fig. S12. According to Fig. S12a,b, the adsorption capacities 
of NMGO decreased when pH increased from 2 to 6, but it increased as the temperature increased from 15 to 
45 °C. From Fig. S12c,d, adsorption also improved upon the increase of the Cr(VI) concentration. Figure S12e,f 

Figure 6.  Identification of main effective factors and interaction factors on (a) Cu(II) and (b) Cr(VI) removal 
by NMGO: (A) pH, (B) temperature, (C) initial concentration of metal ions, (D) CaCl2, (E) HA.
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revealed that the increase of the temperature and the Cr(VI) concentration led to an increase in the amount of 
adsorbed Cr(VI).

Optimization and comparison of influencing factors on adsorption of Cu(II) and Cr(VI).  To 
determine the optimum levels for the significant factors, the ultimate optimum conditions were assessed. The goal 
of optimizing operational conditions is to achieve a balance between the high adsorption efficiency toward metal 
ions and low process expenses29. The five factors were set within the range given in Table 1, and the maximum 
adsorbed amounts of metal ions were chosen as the optimizing target. The maximum adsorption capacity (qm) 
of NMGO for Cu(II) ions (146.365 mg/g) was achieved by a combination of the following parameters: pH =​ 6, 
temperature =​ 15 °C, initial concentration of copper =​ 50 mg/L, CaCl2 concentration =​ 10 mmol/L, and HA  
concentration =​ 10 mg/L. The qm of NMGO for Cu(II) is larger than those of GO (117.5 mg/g at room temperature, 

Figure 7.  Interaction effects plot for (a) Cu(II) and (b) Cr(VI) removal: (A) pH, (B) temperature, (C) initial 
concentration of metal ions, (D) CaCl2, (E) HA.

Factors (−) 0 (+)

A pH 2 4 6

B Temperature (°C) 15 30 45

C Initial concentration of metal ions (mg/L) 10 30 50

D CaCl2 (mmol/L) 10 55 100

E HA (mg/L) 1 5.5 10

Table 1.   Experimental factors.
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1 g/L dosage, pH 5.3)45, GO/Fe3O4 (18.26 mg/g at 20 °C, 0.4 g/L dosage, pH 5.3)11, and GO aerogel (19.65 mg/g at 
25 °C, 0.6 g/L dosage, pH 6.3)46. The optimal process conditions for Cr(VI) adsorption (72.978 mg/g) determined 
by FFD method were as follows: pH =​ 2, temperature =​ 45 °C, initial concentration of copper =​ 50 mg/L, CaCl2 
concentration* =​ 100 mmol/L, and HA concentration* =​ 1 mg/L (The D and E terms were not included in the 
model). The qm of NMGO for Cr(VI) is larger than those of EMCMCR (48.78 mg/g at 30 °C, 5 g/L dosage, pH 
2.0)47, CD-E-MGO (68.41 mg/g at 30 °C, 0.17 g/L dosage, pH 3.0)16, CTAB-GN (21.59 mg/g at 40 °C, 4 g/L dosage, 
pH 2.0)48.

The results of FFD indicated the variables which are important in the removal of Cu(II) and Cr(VI) ions. The 
NMGO had higher adsorption capacities for Cu(II) ions than those for Cr(VI) ions under most conditions. For 
example, The largest adsorption amount was 144.27 mg/g for Cu(II) ions and 76.56 mg/g for Cr(VI) ions. The 
adsorption capacities for Cu(II) and Cr(VI) under optimal process conditions were 146.365 and 72.978 mg/g, 
respectively. These results indicated that the NMGO performed better for the removal of Cu(II) ions. This phe-
nomenon could be explained by the different adsorption mechanism of NMGO for Cu(II) and Cr(VI) ions. In 
the pH range of 2–6, the main Cu(II) and Cr(VI) species were Cu2+ and HCrO4

−, respectively16,44. The amino 
groups of the grafted DETA had higher affinity for Cu2+ than HCrO4

−. Cu2+ adsorption occurred mainly by the 
formation of inner-sphere complexes, while HCrO4

− was most likely adsorbed as outer-sphere complexes49,50. The 
solution pH was the most important factor that influenced the removal of the two metal ions. An increase of pH 
value was found to improve Cu(II) adsorption while inhibiting Cr(VI) removal. The temperature had a higher 
influence on the adsorption of Cr(VI) than Cu(II). The concentration of CaCl2 in the solution had a slight effect 
on the Cr(VI) and Cu(II) removal. HA was a moderately important factor for Cu(II) uptake, while it has a lesser 
influence on Cr(VI) decontamination, which could be explained by the complexation of surface-adsorbed HA 
and Cu(II)20. Also, HA could be adsorbed on the surface of NMGO by means of a π​–π​ electron coupling, and 
the carboxyl groups (–COOH) of the adsorbed HA could then act as adsorption sites for Cu(II) ions by means of 
electrostatic interaction and ion exchange51.

Conclusions
The results of analysis by HRTEM, STEM, Raman, XRD, and XPS indicated that the NMGO was successfully 
fabricated by grafting DETA onto MGO. The NMGO could be easily separated by a magnet, and therefore was 
suitable for application as an adsorbent for removing Cu(II) and Cr(VI) from aqueous solution. Fractional facto-
rial design (FFD) was an appropriate statistical technique to study the effects of multiple factors on the adsorption 
process. In the system with low (−​) and high (+​) levels of different factors, the adsorption capacities were found 
to range from 15.33–144.27 mg/g for Cu(II) and 8.73–76.56 mg/g for Cr(VI), respectively. The single factors of A 
and C, and their interaction (AC) were very important factors for adsorption of Cu(II) ions, and they were found 
to be in the following order: A >​ AC >​ C. B, E, BE, BD, and CD could be considered as moderately important fac-
tors. A, B, C, AB, and BC were the parameters that strongly affected Cr(VI) adsorption, and AC could be taken as 
moderately important interaction term. Thus, the adsorption of Cu(II) and Cr(VI) on NMGO could be accurately 
predicted by the FFD models. The main effects of A–E on Cu(II) adsorption were positive. For Cr(VI) removal, 
main effects of A and D were negative, while those of B, C, and E were positive. The influence of the solution 
pH on Cu(II) adsorption was particularly promoted by a higher initial Cu(II) concentration. The experimental 
set with the maximum desirability value yielded adsorbed amounts of 146.365 and 72.978 mg/g for Cu(II) and 
Cr(VI), respectively, under optimum conditions.

Materials and Methods
Synthesis of GO, Fe3O4, MGO, NMGO.  Graphene oxide (GO) was prepared from natural graphite by 
the modified Hummers method20,52. The graphite powders were first preoxidized, and then treated with concen-
trated H2SO4, KMnO4, and NaNO3 in order to promote oxidation. The excess MnO4

− ions were eliminated by 
adding H2O2 solution. The obtained products were rinsed thoroughly with HCl solution and Milli-Q water. The 
obtained adhesive graphite oxide layers were separated from each other by ultrasonication and a GO solution 
was obtained. The magnetic graphene oxide (MGO) was prepared by the coprecipitation method20,53. Briefly, 
Fe3+ and Fe2+ were mixed in the GO solution, and then the ammonia solution was added into the mixture to 
form the Fe3O4@GO composite (MGO)20,21,53. For comparison, we simultaneously prepared pure Fe3O4 without 
GO. The nitrogen-doped magnetic graphene oxide (NMGO) composite was prepared by introducing DETA into 
the MGO composite36. For this, 500 mL of MGO suspension and 4.5 mL ammonia solution were mixed and the 
suspension was continually stirred at 15–30 °C for 5 min. Then, 18 mL of diethylenetriamine was added slowly 
and the mixture stirred for 10 min, followed by heating at 95 °C for 6 h. The obtained NMGO was washed repeat-
edly with ethanol and Milli-Q water and stored at room temperature. The synthesis of NMGO is schematically 
represented in Fig. 8.

Characterization.  The morphology of NMGO was characterized by HRTEM and STEM (JEM-2100F, 
Japan). The Raman spectra were carried out using a Raman spectrometer (Labram-010, JY, FAR). The XRD pat-
terns were obtained on a Rigaku D/max-2500 diffractometer equipped with a rotating anode and Cu Kα​ source. 
The XPS measurements were performed using an ESCALAB 250Xi X-ray photoelectron spectrometer (Thermo 
Fisher, USA). The zeta potentials were measured using a Zetasizer Nano SZ (ZEN3690, Malvern, UK).

Fractional factorial design and sorption experiments.  In this work, five factors, namely pH, tempera-
ture, initial concentration of metal ions, CaCl2, and HA, were screened for their effects on the adsorption capaci-
ties of NMGO for Cu(II) and Cr(VI) ions (response) using a 25−1 FFD with resolution V. The experimental factors 
and their levels used in the 25−1 FFD were demonstrated in Table 1. The software of Design Expert 8.0.6 (Stat-Ease 
Inc., Minneapolis, MN, USA) was used for the FFD of the experiments and regression analysis of the obtained 
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experimental data. The full design matrix of the 25−1 FFD is shown in Supplementary Table S4. All adsorption 
experiments were performed in a 150 mL conical flask containing 50 mL aqueous solution of Cu(II) or Cr(VI), 
and the samples were agitated at 150 rpm for 24 h in a rotary shaker. Then, the mixture in the conical flask was 
separated using a permanent magnet. The Cu(II) and Cr(VI) concentrations in the supernatant were analyzed 
by a flame atomic absorption spectrometry (PerkinElmer AA700, USA) and an UV-visible spectrophotometer 
(Pgeneral T6, Beijing) at 540 nm, respectively16. The adsorption capacity (qe) of NMGO was calculated from the 
difference between the initial concentration (C0) and the equilibrium concentration (Ce).

Statistical Analysis.  All measurements in this study were conducted in triplicate. An analysis of variance 
was used to evaluate the significance of results, and p <​ 0.05 was considered to be statistically significant.

References
1.	 Ju, L. et al. Graphene plasmonics for tunable terahertz metamaterials. Nat Nanotechnol 6, 630–634 (2011).
2.	 Novoselov, K. S. et al. Electric field effect in atomically thin carbon films. Science 306, 666–669 (2004).
3.	 Wang, J., Chen, Z. & Chen, B. Adsorption of polycyclic aromatic hydrocarbons by graphene and graphene oxide nanosheets. 

Environ. Sci. Technol. 48, 4817–4825 (2014).
4.	 Chen, D., Feng, H. & Li, J. Graphene oxide: preparation, functionalization, and electrochemical applications. Chem. Rev. 112, 

6027–6053 (2012).
5.	 Stankovich, S. et al. Graphene-based composite materials. Nature 442, 282–286 (2006).
6.	 Zhao, G. X., Li, J. X., Ren, X. M., Chen, C. L. & Wang, X. K. Few-layered graphene oxide nanosheets as superior sorbents for heavy 

metal ion pollution management. Environ. Sci. Technol. 45, 10454–10462 (2011).
7.	 Yang, S. et al. Adsorption kinetics, isotherms and thermodynamics of Cr(III) on graphene oxide. Colloid Surf. A: Physicochem. Eng. 

Asp. 457, 100–106 (2014).
8.	 Cui, L. M. et al. EDTA functionalized magnetic graphene oxide for removal of Pb(II), Hg(II) and Cu(II) in water treatment: 

Adsorption mechanism and separation property. Chem. Eng. J. 281, 1–10 (2015).
9.	 Zhang, W. et al. Fast and considerable adsorption of methylene blue dye onto graphene oxide. Bull. Environ. Contam. Toxicol. 87, 

86–90 (2011).
10.	 Robati, D. et al. Removal of hazardous dyes-BR 12 and methyl orange using graphene oxide as an adsorbent from aqueous phase. 

Chem. Eng. J. 284, 687–697 (2016).
11.	 Li, J. et al. Removal of Cu(II) and fulvic acid by graphene oxide nanosheets decorated with Fe3O4 nanoparticles. Acs Appl. Mater. 

Interfaces 4, 4991–5000 (2012).
12.	 Bai, S. et al. One-pot solvothermal preparation of magnetic reduced graphene oxide-ferrite hybrids for organic dye removal. Carbon 

50, 2337–2346 (2012).
13.	 Xue, Y. et al. Functionalization of graphene oxide with polyhedral oligomeric silsesquioxane (POSS) for multifunctional 

applications. J. Phys. Chem. Lett. 3, 1607–1612 (2012).
14.	 Sun, Y., Shao, D., Chen, C., Yang, S. & Wang, X. Highly efficient enrichment of radionuclides on graphene oxide-supported 

polyaniline. Environ. Sci. Technol. 47, 9904–9910 (2013).
15.	 Madadrang, C. J. et al. Adsorption Behavior of EDTA-Graphene Oxide for Pb (II) Removal. Acs Appl. Mater. Interfaces 4, 1186–1193 

(2012).
16.	 Wang, H. et al. Grafting of β​-cyclodextrin to magnetic graphene oxide via ethylenediamine and application for Cr(VI) removal. 

Carbohydr. Polym. 113, 166–173 (2014).

Figure 8.  The proposed scheme for the formation of NMGO: (Step 1) preparation of graphene oxide; (Step 
2) synthesis of MGO by loading magnetic nanoparticles on the GO surface; (Step 3) formation of NMGO by 
grafting DETA to the MGO surface.



www.nature.com/scientificreports/

1 0Scientific Reports | 6:34378 | DOI: 10.1038/srep34378

17.	 Chen, B., Jin, S., Lin, Z. & Wang, D. Crystal and molecular structures of the salts of diethylenetriamine with two organic acids. J. 
Chem. Crystallogr. 44, 459–465 (2014).

18.	 Chen, H., Zhang, Y., Yu, Z. B. & Sun, J. Layered V-B-O polyoxometalate nets linked by diethylenetriamine complexes with dangling 
amine groups. Dalton. Trans. 43, 15283–15286 (2014).

19.	 Guo, Y., Guo, S., Li, J., Wang, E. & Dong, S. Cyclodextrin-graphene hybrid nanosheets as enhanced sensing platform for 
ultrasensitive determination of carbendazim. Talanta 84, 60–64 (2011).

20.	 Hu, X.-j. et al. Effect of aniline on cadmium adsorption by sulfanilic acid-grafted magnetic graphene oxide sheets. J. Colloid Interface 
Sci. 426, 213–220 (2014).

21.	 Hu, X.-j. et al. Removal of Cu(II) ions from aqueous solution using sulfonated magnetic graphene oxide composite. Sep. Purif. 
Technol. 108, 189–195 (2013).

22.	 Hu, X.-j. et al. Effects of background electrolytes and ionic strength on enrichment of Cd(II) ions with magnetic graphene 
oxide–supported sulfanilic acid. J. Colloid Interface Sci. 435, 138–144 (2014).

23.	 Chang, S. H., Teng, T. T. & Ismail, N. Screening of factors influencing Cu(II) extraction by soybean oil-based organic solvents using 
fractional factorial design. J. Environ. Manage. 92, 2580–2585 (2011).

24.	 Bezerra, M. A., Santelli, R. E., Oliveira, E. P., Villar, L. S. & Escaleira, L. A. Response surface methodology (RSM) as a tool for 
optimization in analytical chemistry. Talanta 76, 965–977 (2008).

25.	 Steinle, P., Thalmann, P., Hohener, P., Hanselmann, K. W. & Stucki, G. Effect of environmental factors on the degradation of 
2,6-dichlorophenol in soil. Environ. Sci. Technol. 34, 771–775 (2000).

26.	 Samadi-Maybodi, A. & Sadeghi-Maleki, M. R. In-situ synthesis of high stable CdS quantum dots and their application for 
photocatalytic degradation of dyes. Spectrochim Acta A Mol Biomol Spectrosc 152, 156–164 (2016).

27.	 Montgomery, D. C. Design and Analysis of Experiments. 405–458 (Wiley, 2001).
28.	 Hsu, J. C., Lin, C. J., Liao, C. H. & Chen, S. T. Evaluation of the multiple-ion competition in the adsorption of As(V) onto reclaimed 

iron-oxide coated sands by fractional factorial design. Chemosphere 72, 1049–1055 (2008).
29.	 Panic, S. et al. Optimization of thiamethoxam adsorption parameters using multi-walled carbon nanotubes by means of fractional 

factorial design. Chemosphere 141, 87–93 (2015).
30.	 Long, M. et al. Origin of visible light photoactivity of reduced graphene oxide/TiO2 by in situ hydrothermal growth of undergrown 

TiO2 with graphene oxide. J. Phys. Chem. C 117, 16734–16741 (2013).
31.	 Ni, Z. H. et al. Uniaxial strain on graphene: raman spectroscopy study and band-gap opening. ACS Nano 2, 2301–2305 (2008).
32.	 Lei, Y., Chen, F., Luo, Y. & Zhang, L. Three-dimensional magnetic graphene oxide foam/Fe3O4 nanocomposite as an efficient 

absorbent for Cr(VI) removal. J. Mater. Sci. 49, 4236–4245 (2014).
33.	 Guo, F.-y. et al. Adsorption behavior of Cr(VI) from aqueous solution onto magnetic graphene oxide functionalized with 

1,2-diaminocyclohexanetetraacetic acid. RSC Adv. 5, 45384–45392 (2015).
34.	 Hou, C. Y., Zhang, Q. H., Zhu, M. F., Li, Y. G. & Wang, H. Z. One-step synthesis of magnetically-functionalized reduced graphite 

sheets and their use in hydrogels. Carbon 49, 47–53 (2011).
35.	 Jiang, Y., Jiang, Z.-J., Yang, L., Cheng, S. & Liu, M. A high-performance anode for lithium ion batteries: Fe3O4 microspheres 

encapsulated in hollow graphene shells. J. Mater. Chem. A 3, 11847–11856 (2015).
36.	 Ma, H. L. et al. Chemical reduction and removal of Cr(VI) from acidic aqueous solution by ethylenediamine-reduced graphene 

oxide. J. Mater. Chem. 22, 5914–5916 (2012).
37.	 Xu, L. Q. et al. One-pot preparation of ferrocene-functionalized polymer brushes on gold substrates by combined surface-initiated 

atom transfer radical polymerization and “click chemistry”. Langmuir 26, 15376–15382 (2010).
38.	 Azizi Namaghi, H., Haghighi Asl, A. & Pourafshari Chenar, M. Identification and optimization of key parameters in preparation of 

thin film composite membrane for water desalination using multi-step statistical method. J. Ind. Eng. Chem. 31, 61–73 (2015).
39.	 Liang, J., Cheng, L., Struckhoff, J. J. & Ravi, N. Investigating triazine-based modification of hyaluronan using statistical designs. 

Carbohydr. Polym. 132, 472–480 (2015).
40.	 Myers, R. H., Montgomery, D. C. & Anderson-Cook, C. M. Response Surface Methodology: Process and Product Optimization Using 

Designed Experiments. 128–150 (Wiley, 2008).
41.	 Tanboonchuy, V., Grisdanurak, N. & Liao, C. H. Background species effect on aqueous arsenic removal by nano zero-valent iron 

using fractional factorial design. J. Hazard. Mater. 205–206, 40–46 (2012).
42.	 Pokhrel, D. & Viraraghavan, T. Organic arsenic removal from an aqueous solution by iron oxide-coated fungal biomass: An analysis 

of factors influencing adsorption. Chem. Eng. J. 140, 165–172 (2008).
43.	 Antony, J. Design of experiments for engineers and scientists. 1–56 (Burlington, 2003).
44.	 Hu, X.-j. et al. Effects of inorganic electrolyte anions on enrichment of Cu(II) ions with aminated Fe3O4/graphene oxide: Cu(II) 

speciation prediction and surface charge measurement. Chemosphere 127, 35–41 (2015).
45.	 Wu, W. et al. Highly efficient removal of Cu(II) from aqueous solution by using graphene oxide. Water Air Soil Pollut. 224, 1–8 

(2012).
46.	 Mi, X. et al. Preparation of graphene oxide aerogel and its adsorption for Cu2+ ions. Carbon 50, 4856–4864 (2012).
47.	 Hu, X.-j. et al. Adsorption of chromium (VI) by ethylenediamine-modified cross-linked magnetic chitosan resin: Isotherms, kinetics 

and thermodynamics. J. Hazard. Mater. 185, 306–314 (2011).
48.	 Wu, Y. et al. Adsorption of hexavalent chromium from aqueous solutions by graphene modified with cetyltrimethylammonium 

bromide. J. Colloid Interface Sci. 394, 183–191 (2013).
49.	 Komarek, M., Koretsky, C. M., Stephen, K. J., Alessi, D. S. & Chrastny, V. Competitive Adsorption of Cd(II), Cr(VI), and Pb(II) onto 

Nanomaghemite: A Spectroscopic and Modeling Approach. Environ. Sci. Technol. 49, 12851–12859 (2015).
50.	 Hu, X.-j. et al. Adsorption of copper by magnetic graphene oxide-supported β​-cyclodextrin: Effects of pH, ionic strength, 

background electrolytes, and citric acid. Chem. Eng. Res. Des. 93, 675–683 (2015).
51.	 Wu, T. et al. Adsorption characteristics of acrylonitrile, p-toluenesulfonic acid, 1-naphthalenesulfonic acid and methyl blue on 

graphene in aqueous solutions. Chem. Eng. J. 173, 144–149 (2011).
52.	 Yang, S. T. et al. Folding/aggregation of graphene oxide and its application in Cu2+ removal. J. Colloid Interface Sci. 351, 122–127 (2010).
53.	 Liu, M. C., Chen, C. L., Hu, J., Wu, X. L. & Wang, X. K. Synthesis of magnetite/graphene oxide composite and application for 

cobalt(II) removal. J. Phys. Chem. C 115, 25234–25240 (2011).

Acknowledgements
This study was financially supported by the National Natural Science Foundation of China (Grant No. 51608208 
and 41271332), the Guangdong Natural Science Foundation (Grant No. 2016A030310246), and the Hunan 
Provincial Innovation Foundation For Postgraduate (Grant No. CX2012B138).

Author Contributions
The authors X.H. and H.W. contributed to the experiment operation, data analysis, and draft manuscript writing; 
the author Y.L. contributed to the planning and design of the project paper. All authors contributed to the 
scientific discussion.



www.nature.com/scientificreports/

1 1Scientific Reports | 6:34378 | DOI: 10.1038/srep34378

Additional Information
Supplementary information accompanies this paper at http://www.nature.com/srep
Competing financial interests: The authors declare no competing financial interests.
How to cite this article: Hu, X. et al. Statistical Analysis of Main and Interaction Effects on Cu(II) and Cr(VI) 
Decontamination by Nitrogen–Doped Magnetic Graphene Oxide. Sci. Rep. 6, 34378; doi: 10.1038/srep34378 
(2016).

This work is licensed under a Creative Commons Attribution 4.0 International License. The images 
or other third party material in this article are included in the article’s Creative Commons license, 

unless indicated otherwise in the credit line; if the material is not included under the Creative Commons license, 
users will need to obtain permission from the license holder to reproduce the material. To view a copy of this 
license, visit http://creativecommons.org/licenses/by/4.0/
 
© The Author(s) 2016

http://www.nature.com/srep
http://creativecommons.org/licenses/by/4.0/

	Statistical Analysis of Main and Interaction Effects on Cu(II) and Cr(VI) Decontamination by Nitrogen–Doped Magnetic Graphe ...
	Results and Discussion

	Characterization. 
	Factors affecting the adsorbed amount of Cu(II) and Cr(VI). 
	Analysis of significant main examined factors and their interactions. 
	Optimization and comparison of influencing factors on adsorption of Cu(II) and Cr(VI). 

	Conclusions

	Materials and Methods

	Synthesis of GO, Fe3O4, MGO, NMGO. 
	Characterization. 
	Fractional factorial design and sorption experiments. 
	Statistical Analysis. 

	Acknowledgements
	Author Contributions
	﻿Figure 1﻿﻿.﻿﻿ ﻿ (a) HRTEM of NMGO (b) STEM mapping of NMGO (c) C element (d) O element (e) Fe element (f) N element.
	﻿Figure 2﻿﻿.﻿﻿ ﻿ (a) Raman, (b) XRD, and (c) XPS survey scan spectra of GO, Fe3O4, MGO, and NMGO (d) C1s XPS spectrum of NMGO.
	﻿Figure 3﻿﻿.﻿﻿ ﻿ Experimental data obtained from the FFD experiments.
	﻿Figure 4﻿﻿.﻿﻿ ﻿ Pareto chart representing the effect of each factor on the adsorption of (a) Cu(II) and (b) Cr(VI) in the descending order from greatest to lowest contribution for FFD: (A) pH, (B) temperature, (C) initial concentration of metal ions, (D)
	﻿Figure 5﻿﻿.﻿﻿ ﻿ Plots of internally standardized residuals with predicted values for (a) Cu(II) and (b) Cr(VI) adsorption.
	﻿Figure 6﻿﻿.﻿﻿ ﻿ Identification of main effective factors and interaction factors on (a) Cu(II) and (b) Cr(VI) removal by NMGO: (A) pH, (B) temperature, (C) initial concentration of metal ions, (D) CaCl2, (E) HA.
	﻿Figure 7﻿﻿.﻿﻿ ﻿ Interaction effects plot for (a) Cu(II) and (b) Cr(VI) removal: (A) pH, (B) temperature, (C) initial concentration of metal ions, (D) CaCl2, (E) HA.
	﻿Figure 8﻿﻿.﻿﻿ ﻿ The proposed scheme for the formation of NMGO: (Step 1) preparation of graphene oxide (Step 2) synthesis of MGO by loading magnetic nanoparticles on the GO surface (Step 3) formation of NMGO by grafting DETA to the MGO surface.
	﻿Table 1﻿﻿. ﻿  Experimental factors.



 
    
       
          application/pdf
          
             
                Statistical Analysis of Main and Interaction Effects on Cu(II) and Cr(VI) Decontamination by Nitrogen–Doped Magnetic Graphene Oxide
            
         
          
             
                srep ,  (2016). doi:10.1038/srep34378
            
         
          
             
                Xinjiang Hu
                Hui Wang
                Yunguo Liu
            
         
          doi:10.1038/srep34378
          
             
                Nature Publishing Group
            
         
          
             
                © 2016 Nature Publishing Group
            
         
      
       
          
      
       
          © 2016 The Author(s)
          10.1038/srep34378
          2045-2322
          
          Nature Publishing Group
          
             
                permissions@nature.com
            
         
          
             
                http://dx.doi.org/10.1038/srep34378
            
         
      
       
          
          
          
             
                doi:10.1038/srep34378
            
         
          
             
                srep ,  (2016). doi:10.1038/srep34378
            
         
          
          
      
       
       
          True
      
   




