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Optic flow is a powerful cue for inferring self-motion status which is critical for
postural control, spatial orientation, locomotion and navigation. In primates,
neurons in extrastriate visual cortex (MSTd) are predominantly modulated by
high-order optic flow patterns (e.g., spiral), yet a functional link to direct
perception is lacking. Here, we applied electrical microstimulation to selec-
tively manipulate population of MSTd neurons while macaques discriminated
direction of rotation around line-of-sight (roll) or direction of linear-
translation (heading), two tasks which were orthogonal in 3D spiral coordinate
using a four-alternative-forced-choice paradigm. Microstimulation frequently
biased animal’s roll perception towards coded labeled-lines of the artificial-
stimulated neurons in either context with spiral or pure-rotation stimuli.
Choice frequency was also altered between roll and translation flow-pattern.
Our results provide direct causal-link evidence supporting that roll signals in

MSTd, despite often mixed with translation signals, can be extracted by
downstream areas for perception of rotation relative to gravity-vertical.

Accurate perception of self-motion is vital for our daily behavior. Self-
motion generates a global visual flow field, known as “optic flow” on
the retina, providing one of the most powerful cues for inferring self-
motion status for humans, nonhuman primates, and many other ani-
mals including insects'™. Optic flow cue is also applied in modern
autonomous navigation including unmanned ground and aerial vehi-
cles in complex and dynamic environments’®. Complex optic flow
patterns typically simulate self-motion including translation along
forward/backward (surge), up/down (heave), left/right (sway), and
rotation around the three orthogonal motion axes respectively (roll,
yaw, pitch). Among them, translation motion has been indicated to
relate to heading perception and control of locomotion®*™", Rotations
around earth-vertical (yaw) or lateral axis (pitch) are also involved in
heading when active rotation of eyes is accompanied at the same time
during self-motion. In this case, retinal or extra-retinal mechanisms are
hypothesized to disentangle distorted optic flow on the retina and
recover true heading®”'>?%, Analogously, head turns produce a similar
problem, and non-visual cues such as vestibular, proprioceptive, or

motor command have been proposed for help??*. In contrast, rotation
along longitudinal axis, i.e., line-of-sight (roll), happens frequently
during locomotion for both terrestrial and aerial animals in which
compensatory torsional eye movements are typically induced due to
tilted head or whole body relative to gravity?*. Thus, roll perception
has been implied to be critical in postural control®*?, subjective
visual verticality”**, object rotation perception®, and heading
perception®?*.

In the brain, a number of cortical areas have been indicated to
process information from optic flow including the dorsal portion of
medial superior temporal area (MSTd), ventral intraparietal area (VIP),
7a, the superior temporal polysensory area (STP), the smooth pursuit
areas of the frontal eye field (FEFsem), the cingulate sulcus visual area
(CSv), the visual posterior sylvian area (VPS), and V6**>2, Among
these, MSTd has received heaviest investigation because single neu-
rons in MSTd typically possess large receptive fields (RFs), suitable for
integration of information over a wide field. Indeed, majority of MSTd
neurons are modulated by complex optic flow patterns with first or
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higher orders*****, Many neurons prefer leftward and rightward
laminar motion, which is ideal for discrimination of heading direction
varied in fine steps around straight ahead®. Moreover, MSTd’s neu-
ronal activity is functionally coupled with animals’ perceptual judg-
ments about their experienced heading directions on a trial-by-trial
basis’**°. Importantly, causal manipulation experiments have pro-
vided solid evidence showing that linear translation motion signals in
MSTd causally contribute to heading perception® . In humans,
lesions to the homologous area seriously impair navigation ability
using optic flow®>. The above-mentioned studies have mainly focused
on the translation signals that have been implied in heading percep-
tion. In contrast, although earlier studies have reported rotation sig-
nals including roll in MSTd, more direct evidence supporting their
functional implications in perception is basically lacking. In the current
study, we aim to fill in this gap by designing a four-alternative forced
choice (4-AFC) roll and translation direction discrimination task, in
which macaques need to identify flow patterns as well as direction in
roll (clockwise, CW versus counter-clockwise, CCW) and translation
(leftward versus rightward). We apply electrical microstimulation to
selectively manipulate activity of a population of clustered MSTd
multiunits (MUs) and examine subsequent changes in the animals’
behavioral performance. Our experimental paradigm allows us to
underpin functional roles of roll signals in MSTd in self-motion per-
ception simulated from optic flow.

Results

Behavioral task and performance

We trained two macaques to perform a combined roll and translation
direction discrimination task with a 4-AFC paradigm (Fig. 1). The visual
stimuli were selected from a 3-dimensional (3D) “spiral space” defined
by two planes of roll and translation that are perpendicular to each
other (Fig. 1a, blue and red, respectively). In each trial, the animals
maintained central fixation, while optic flow stimuli over the whole
visual display (90°x90°) indicated about flow pattern (roll or
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translation) and its motion direction (Fig. 1b). Specifically, the animals
were required to make up or down saccade for roll direction dis-
crimination task, and left or right saccade for linear translation dis-
crimination task (Fig. 1c). Note that an ambiguous stimulus condition
was provided without any information indicating correct flow pattern,
as well as the motion direction (Fig. 1c, middle black point), and thus
random reward was delivered in this condition. Otherwise, reward was
delivered only when animals made correct judgments about motion
direction of the given flow pattern. All stimulus conditions were
interleaved across trials in one experimental session, yet in some cases,
roll and translation tasks were performed in separate blocks with a
classic two-alternative forced choice (2-AFC) paradigm.

For both roll and translation tasks, we also provided two different
versions with respect to the way of task difficulty manipulation. In the
“fine” version (Fig. 1d, left panel), an expanding optic flow pattern with
focus of expansion (FOE) located at the center of the visual display was
served as the reference. Difficulty in the roll discrimination task was
manipulated by small rotary components (8;) superimposed onto the
reference of the expanding flow, leading to a high-order (second-
order) of “spiral” flow-pattern. Difficulty in the translation discrimina-
tion task was manipulated by FOE varied along the horizontal meridian
in fine steps around the reference. In contrast in the “coarse” version
(Fig. 1d, right panel), motion direction was defined by a low-order (first-
order) of pure CW or CCW roll, or pure leftward or rightward trans-
lation without any expansion component. In these cases, the reference
was zero-coherence random-dot-motion (RDM) stimulus, and diffi-
culty of the task was controlled by coherence varied between
0% and 8%.

The animals’ behavioral performance was quantified by psycho-
metric functions. We first assessed the animals’ direction discrimin-
ability within each flow pattern by only including trials with correct
choice for each respective flow pattern. This was shown as psycho-
metric functions typically seen in classical 2-AFC tasks in Fig. 2a (color
curves and black symbols), which clearly demonstrated that after
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Fig. 1| Experimental protocol. a Schematic plot of the 3D spiral space (left),
roll plane (middle) and translation plane (right). Complex optic flow pattern
used in tuning measurement and discrimination task were selected from the
two perpendicular planes based on deviation in rotation component (6;) and
translation component (8;) from straight forward (6, =0°,0;=0°). b Events
flow in the main 4-AFC discrimination tasks. Each trial was initiated with a
center fixation point and four choice targets appeared symmetrically around
the fixation point (top, down, left, and right). ¢ Each 4-AFC task can be divided

into roll direction discrimination task (CCW vs. CW), translation direction
discrimination task (rightward vs. leftward), and flow-pattern discrimination
task (roll vs. translation). d Fine (left) and coarse (right) version of the tasks. In
the fine version, motion stimulus was expanding forward (6 =0°, 6 = 0°) with
a small CCW (—6) or CW (+6;), or a small rightward (—0;) or leftward (+6;)
motion component. In the coarse task, only pure roll (6= +90°) or laminar
motion (67 = +90°) was presented, and the visual coherence was varied across
trials.
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Fig. 2 | Behavioral performance in 4-AFC task for monkey R and monkey A.

a Average psychometric functions for roll task (blue) and translation task (red)
under fine and coarse versions across animals. In roll task, psychometric func-
tions were plotted from the proportion of “CW flow pattern” choice as a function
of the “rotation axis” (rotation component 6 in the fine version; coherence in the
coarse version). In translation task, psychometric functions were plotted from the
proportion of “Left flow pattern” choice as a function of the “translation axis”
(translation component 8; in the fine version; coherence in the coarse version).
Color curves and black dots: only trials with correct flow pattern choice were
included. Gray symbols: similar data format albeit including all trials in each flow
pattern. For monkey R in fine-roll paradigm, n=68, n=0.13°, 6 =4.7° (1= 0.91°,
o = 6.6° for general error psychometric function, the same hereinafter); in coarse-
roll paradigm, n =51, p=0.82%, 0 =3.3% (1= 0.61%, 6 = 3.7%); in fine-translation
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paradigm, n=68, p=-0.17°, 6 =2.0° (u=-0.47°, 0 =3.3°); in coarse-translation
paradigm, n=89, n=-0.78%, 0 =3.0% (= -1.4%, 0 = 4.1%). For monkey A in fine-
roll paradigm, n =65, 1 =3.3°, 0 =8.3° (1=1.8°, 0 =11.3°); in coarse-roll paradigm,
n=64, p=13%, 0=3.4% (L=1.0%, 0 =4.4%); in fine-translation paradigm, n =65,
1=0.089° 6=3.5° (1L=0.79°, 0 =4.8°); in coarse-translation paradigm, n= 64,
p=0.52%, 0=3.0% (1= 0.41%, o = 4.1%). Error bars, SEM. b Histograms show
distributions of the correct rate (CR) for roll task (blue) and translation task (red)
under fine and coarse versions across animals based on trials with correct flow
pattern choice, and the general error level when all trials in each flow pattern were
included (gray). Crosses, median CR; Horizontal short lines, p value for two-tail
Wilcoxon rank-sum test between roll task and translation task; Dark dashed line,
50% guess rate for roll and translation task; Light dashed line, 25% guess rate for
general error level; Scale bar, 10% cases N.,

training, both monkeys discriminated directions well in either roll or
translation task under fine and coarse versions. However, in 4-AFC
task, the animals also made a significant number of wrong choices
across flow patterns, particularly for the stimuli close to the ambiguous
condition. To assess this type of error, we plotted another format of
psychometric functions based on all trials within each task condition
(gray curves and symbols in Fig. 2a). If the animals always choose
correct flow pattern, we expect to see the two types of psychometric
functions 100% overlapping. The clear shift of the two functions indi-
cated that such inter-flow pattern error existed, particularly for more
ambiguous stimuli conditions. Yet the magnitude appeared modest,
indicating that overall the animals learned to correctly identify flow
patterns, as well as the corresponding motion directions on a trial-by-
trial basis. This was also reflected in the overall correct rate (CR), as
computed based on either intra-flow pattern error (Fig. 2b, color sha-
ded areas), or general error that included inter-flow pattern wrong
choice (Fig. 2b, gray shaded areas), which was roughly equal across
tasks (roll and translation), context (fine and coarse), and animals
(monkey R and monkey A).

Mixed roll-translation signals are predominant in MSTd
To guide microstimulation at proper sites, we first measured basic
tuning properties in MSTd. Activities of 533 multiunit (MUs) from two

animals (Monkey R: n =444, monkey A: n=_89) were recorded during
simple fixation without requirement for any behavioral judgment
(Supplementary Fig. 1a). Similar to previous studies, RFs of majority of
the MUs were fairly large (mean diameter: ~52° for monkey R; ~54° for
monkey A), frequently covering the fovea (Supplementary Fig. 1b, c)
which was in sharp contrast to those in the neighboring middle tem-
poral area (MT)**°® and the lateral part of MST (MSTI)*”""* that typically
contain much smaller and restricted RFs.

In Fig. 3a, the example MU showed clear modulation in both roll
and translation planes (pron=2.1€-5, Prransiation =35.5€-9, one-way
ANOVA), leading to a resultant vector located somewhere in the 3D
spiral space. Such a MU was defined into the “spiral” category®-*"’%,
Across population, we found a large proportion of MUs, from half to
two thirds (monkey R: 54.5%; monkey A: 69.7%), contained both
significant roll and translation signals, which were defined based a
fairly strict criterion (Pron<0.001, Prransiation < 0.001, one-way
ANOVA, see Method). In contrast, MUs with only one of the mod-
ulation components occupied only a small proportion (Roll-only <
15%: Pron < 0.001, Prransiation > 0.001, one-way ANOVA; Translation-
only <13%: pron > 0.001, Prransiation < 0.001, one-way ANOVA, Fig. 3b).
Thus, MSTd is dominated by “spiral” MUs that contain both roll and
translation signals. Moreover, roll signals were comparable to the
translation signals in several aspects (Supplementary Fig. 1d, e)
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Fig. 3 | Tuning properties of MSTd MUs. a Polar plot of tuning for an example MU
in the 3D spiral space (left), roll plane (middle) and translation plane (right). Based on
vector sum of MU activity, the black arrow in the 3D spiral space, blue arrow in the
roll plane and red arrow in the translation plane represent residual vector and
indicate the preferred direction, respectively. & and S in spiral space represent the
angle between the residual vector and the roll plane and translation plane, respec-
tively. Polar angle, the rotation component or translation component; Radius, firing
rate; Thick black circles, spontaneous firing rate; R. plane, roll plane; T. plane,
translation plane. b Proportion of different cell types of MSTd for monkey R and
monkey A. ¢ Distributions of clustering index of roll (up) and translation (bottom)

Sl (ref+200) Sl (ref+300)

tuning across sites (Adepth =100 pm, 200 um, 300 pm) along an electrode pene-
tration. Filled bars, clustering index significantly different from zero (p <0.05,
Pearson’s correlation). Inverted triangle, median; Asterisk, median significantly dif-
ferent from zero (*p < 0.05; **p < 0.001, two-tail sign test). In roll plane: p=1.0e-92,
1.0e-30 and 0.19 for Adepth =100 pm, 200 pm and 300 pum, respectively. In trans-
lation plane: p =7.4e-96, 4.8e-32 and 0.047 for Adepth =100 pm, 200 pm and

300 um, respectively. d Distribution of spiral index. e-g Scatter plot of spiral index
for nearby sites of the same MU separated by 100 pm (Pearson’s correlation coef-
ficient = 0.55, p = 3.3e-43), 200 pm (Pearson’s correlation coefficient = 0.29, p = 5.8e-
6), and 300 pum (Pearson’s correlation coefficient =-0.026, p = 0.88).

including maximum firing rate, variance-to-mean ratio (Fanor factor),
and direction discriminability (roll: CW verse CCW; translation: left-
ward verse rightward) as defined either by @’ or ROC analysis.
Microstimulation experiments typically require that sites with
similar tuning properties are clustered within a local range in order to
artificially evoke a consistent signal to affect the animals’
decision®”">¢>7>77 Previous studies have demonstrated that the
translation, or “heading” signals are clustered well in MSTd**">*, yet
it is unknown how rotation, or spiral signals are clustered. To assess
this, we used two methods. In the first method, we measured tuning
similarities by computing the Pearson’s correlation coefficient for
tuning curves at adjacent sites in individual planes of roll and trans-
lation. We found similar to translation tuning, rotation tuning was also
clustered well within a local range (<200 pm, Fig. 3c). In the second
method, we assessed spiral tuning by computing a spiral index for each
MU site (see Method). Briefly, a residual vector was first computed by
vector sum for neural activities in the 3D space (Fig. 3a, black arrow).
Tuning curve in at least one of the planes (roll or translation) needs to
be significantly modulated as assessed by one-way ANOVA (p < 0.05). A
spiral index was then defined based on comparison of the angles of the
residual vector from each plane (see Eq. 1, Method). Spiral index ran-
ged between [-11], with 1 indicating strong translation preference and -
lindicating strong roll preference. If the spiral index of a MU is around
0, it implies that the MU responds to both roll and translation motion
equally well. We found that the distribution of the values peaked
around zero (Fig. 3d), indicating that spiral MUs that contained both
roll and translation signals were dominant in MSTd. Importantly, spiral
index was similar for nearby sites (<200 pm, Fig. 3e, f), again

illustrating that neural signals modulated by complex optic flow pat-
terns including both translation and rotation components are clus-
tered in MSTd. This makes MSTd an ideal place for applying
microstimulation experiments as illustrated in the following sections.

Microstimulation biased roll direction judgment

To examine whether and how roll signals in MSTd contribute to the
animals’ perception of rotation around line-of-sight, a weak current (20
or 40 pA, see Method) was delivered to activate a small population of
units on half of trials that were randomly interleaved with the rest
without microstimulation (control trials). Figure 4a showed micro-
stimulation effects on the animal’s perceptual judgment in the 4-AFC
paradigm when stimulating the same example site as shown in Fig. 3a.
The left and right columns represent the microstimulation effects as a
function of natural behavior and preferred stimulus, respectively. This
site preferred CW roll rotation, and microstimulation indeed biased
the animal’s perceptual judgment towards “CW” choice (Fig. 4a, up
panel, left column), that is, the preferred direction (PD) choice (Fig. 4a,
up panel, right column). As a comparison, the same site preferred
rightward moving flow, and in the translation direction discrimination
task, microstimulation indeed biased the animal’s perceptual judg-
ment towards rightward-motion choice (Fig. 4a, down panel). Such an
effect was similar for both types of psychometric functions con-
structed based either on trials with correct flow pattern choice (solid
curves and filled symbols), or on all trials within each flow pattern
(dashed curves and cross symbols). Thus for this example site, both
roll and translation signals were read out by downstream areas in a way
concordant with their preferred directions in each individual task. For
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Fig. 4 | Microstimulation effect on PSE shift in 4-AFC roll and translation task.
a Example psychometric function for non-stimulated trials (control trials, blue
symbols for roll task and red symbols for translation task) and stimulated trials
(orange symbols) from the same site as shown in Fig. 3a. Solid curves and filled
dots, psychometric function including trials only with correct flow pattern
choice. Dashed curves and cross symbols, general error psychometric function
including all trials within each flow pattern. Left column: microstimulation
effect as a function of the actual stimulus as in the behavioral performance
(Fig. 2a). Right Column: microstimulation effect as a function of preferred
direction (PD) of the stimulated site. b Summary of microstimulation-induced
PSE shifts (APSE) in 4-AFC task for fine and coarse versions. Positive APSE value
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in the opposite direction. Filled and open bars represented significant
(p<0.05, probit regression) and nonsignificant (p > 0.05, probit regression) A
PSE, respectively. Inverted triangles, median APSE; Asterisks, median APSE
significantly different from zero (*p < 0.05; **p < 0.01; ***p < 0.001, two-tail sign
test). Fine-roll, p = 0.044; coarse-roll, p =1.0e-3; fine-translation, p = 5.8e-7;
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normalized APSE under fine and coarse versions. Filled circles: sites with sig-
nificant APSE under both versions; Crosses: sites with significant APSE under
either one version; Open circles: sites without significant APSE in either version;
Black lines: linear regress fit.

this “expected” type of case, we assigned a positive value for the
induced point of subjective equality (PSE) shift (i.e., +APSE), and
assigned a negative value for the other “unexpected” cases (—~APSE)
when the induced PSE shift was in the direction opposite to the pre-
ferred direction of the activated sites. For simplicity, the following
analyses within this section would be only applied on psychometric
functions with correct flow pattern choice. Results were similar when
using general error that included wrong inter-flow pattern choice
(Supplementary Fig. 2). The latter type of error would be specifically
analyzed in an independent section.

The example in Fig. 4a represents the overall trend of micro-
stimulation effects in our population data (Fig. 4b). Because the two
animals showed similar results (Supplementary Fig. 3a, b), data from the
two animals were pooled together to give more statistical power. For the
same reason, data were also pooled from two current amplitude con-
ditions (see Method, and Supplementary Fig. 4a, b). The finalized 4-AFC
task dataset includes 130 sessions in the fine-roll paradigm, 114 sessions
in the coarse-roll paradigm, 130 sessions in the fine-translation para-
digm, and 153 sessions in the coarse-translation paradigm.

In the roll task with fine version, microstimulation frequently
induced PSE shift, with a statistically significant effect (p < 0.05, probit
regression) in nearly half of the cases (n =56, 43.1%, Fig. 4b, top left
panel). Among these, nearly two thirds (36/56, 64.3%) were in the
expected direction with respect to the tuning preference of the sti-
mulated sites. On average, the median PSE shift across all sites was
significantly greater than 0 (median APSE =0.75°, p=0.044, two-tail
sign test). Such a trend was similar in the coarse version (Fig. 4b, top
right panel). In particular, microstimulation induced significant PSE
shift in 60 cases (52.6%), and more than two thirds (42/60, 70.0%) were
in the expected direction. On average, the overall PSE shift was sig-
nificantly larger than O (median APSE = 0.82%, p = 0.001, two-tail sign
test). On 62 cases, we have run both fine and coarse versions. This
dataset allows us to compare microstimulation effects between the

two task versions directly on a site-by-site basis. We found that induced
PSE shift was highly correlated and indistinguishable from each other
(Fig. 4c, top panel, p =4.1e-15, Pearson’s correlation), suggesting that
fine or coarse task version does not cause difference in contribution of
the rotation signals in MSTd to roll perception.

As a comparison, microstimulation also induced significant PSE
shift in the translation task under both fine and coarse versions
(Fig. 4b, c, bottom panels). The overall shift was also in the expected
direction (fine: median APSE=0.91°, p=5.8e-7; coarse: median
APSE =1.2%, p =2.6e-5, two-tail sign test), with an effective size rela-
tively larger than that in the roll task. This was reflected in the scatter
plot when directly comparing microstimulation-induced PSE shift
between roll and translation tasks (Supplementary Fig. 3c).

We then further examine what factors may have affected micro-
stimulation effects. Intuitively, neurons do not contribute to percep-
tual decision in a uniform way, but accord to their sensitivity that is
relevant to the task. For example, previous studies have indicated that
neurons preferring leftward or rightward laminar motion are more
sensitive to directions varied around a straight forward or upward
reference™”’®, Analogously, it is also likely that neurons with preference
closer to CW or CCW may be more functionally linked to roll percep-
tion. To test this hypothesis, we examined the dependence of induced
PSE shift on the tuning preference of the MUs being activated by
microstimulation. In the roll task, we found that stimulating sites with
preference to pure rotation (i.e., 8 = £90°) indeed tended to evoke
PSE shift in the expected direction, whereas stimulating sites with
preference close to the reference was more likely to evoke PSE shift in
the unexpected direction (Fig. 5a, b, left panels). Similarly, this trend
also existed in the translation task (Fig. 5a, b, right panels). These
results were similar in the fine and coarse versions in both animals
(Supplementary Fig. 5). Note that proportion of MUs preferring CW
and CCW was a bit unequal, which was probably due to a sampling bias,
particularly in one of our animals (monkey A, Supplementary Fig. 1f).
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In addition to the distance between preferred direction and
reference, we also used neural discriminability (d') to assess its impact
on microstimulation effect. We ran an analysis of covariance
(ANCOVA) to examine dependence of microstimulation effects ond’ in
both roll and translation tasks (Fig. 5c). Firstly, the analysis revealed a
significant slope effect of the regression of d' and induced PSE shift
(p=4.1e-7, ANCOVA), illustrating that microstimulation of sites with
greater d’ tended to produce larger PSE shifts in both tasks. Secondly,
the analysis also revealed a significant intercept effect, indicating that
after factoring out the dependent variable, the overall PSE shift in the
translation task was larger than that in the roll task (p=7.0e-4,
ANCOVA).

In sum, microstimulation frequently induced PSE shift in the roll
direction discrimination task, particularly for those sites with pre-
ferred direction close to CW or CCW. This is because this population of
MUs is more sensitive to changes in directions around reference, and
thus are potentially more influential to the animals’ perceptual
judgments.

Microstimulation biased choice between flow patterns

As indicated in the above sections, for each trial in the 4-AFC task,
animals need to correctly recognize the flow patterns (roll versus
translation) in order to discriminate motion directions (CCW versus
CW, or rightward versus leftward) by choosing the correct spatial
targets (vertical versus horizontal). Recognizing flow patterns is rela-
tively easy when the sensory stimulus is reliable, albeit more difficult
for ambiguous stimuli like those close to the reference. Thus, if roll-
related signals in MSTd contribute to roll perception, we expect to see
microstimulation of a “roll-preferred” site may bias the animals’ choice
towards the targets for the roll task (vertical meridian) especially on
those ambiguous conditions. Analogously, artificially stimulating
“translation-preferred” sites may drive the animals to make more
choices towards the targets for the translation task (horizontal
meridian).

Figure 6a shows this idea with the aid of three toy models.
Specifically, Model 1 indicates that microstimulation only biased the
monkeys’ choice within one of the flow patterns, but does not affect
choice in the other. Model 2 indicates that microstimulation biased
the monkeys’ choice in both flow patterns, with respect to the
labeled-line of the stimulated site. Thus, the first two models do not
involve interaction of choice between flow patterns. Contrary to
model 1 & 2, model 3 predicts that choice is not only biased within
one of the flow patterns, but only biased between flow patterns.
Figure 6b shows one example of microstimulation experiment con-
sistent with model 2. In particular, microstimulation biased choice
not only from CCW to CW in the roll task, but also from leftward to
rightward motion in the translation task. Importantly, proportion of
choice for each flow pattern was similar between microstimulation
and control conditions, indicating no biased choice between flow
patterns (p =0.52, two-tail ¥* test). In contrast, the second example
indicates microstimulation result consistent with model 3 (Fig. 6¢). In
particular, microstimulation biased the animal’s choice from right-
ward to leftward motion in the translation task, and at the same time
biased choice from roll to translation task as well (p = 0.0011, two-tail
X? test). To quantify the effect of biased choice between flow pat-
terns, we calculated a choice-change index (CCI) across ambiguous
conditions (see Method). Large CCI values (>0) indicate choice
biased towards translation task on microstimulation trials compared
to the non-stimulated trials, and small values (<0) indicate choice
biased towards roll task instead. CCl equal to zero indicates
unchanged choice frequency between tasks by microstimulation.
The first example in Fig. 6b has a CCl value of 0.16, indicating a weak
effect of biased choice between flow-patterns. The second example
in Fig. 6¢c however, has a CCl value of 0.74, indicating a strong biased
choice effect from roll to translation flow pattern induced by
microstimulation.

Next, we examined CCI across population as a function of spiral
index that reflected relative strength of tuning preference between roll
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Fig. 6 | Microstimulation effect on choice between flow patterns. a Toy models
illustrating three possible outcomes: Model 1, choice biased by microstimulation
only within one flow pattern; Model 2, choice biased by microstimulation with
respect to preferred stimulus within each flow pattern; Model 3, choice biased by
microstimulation with respect to preferred stimulus within one flow pattern, and
between flow patterns. Orange symbols, choices in microstimulation trial; Green

symbols, choices in non-stimulated trials. b, c Two examples of microstimulation in
MSTd. Symbols are same as in a. d Scatter plot of CCI as a function of spiral index
across animals and task paradigms (Spearman rank correlation coefficient). Only
CR > 65% for control trials were included in the analysis. Filled circles, significant
microstimulation-induced change in choice frequency between roll and translation
tasks (p < 0.05, two-tail X? test); Black lines, linear regression fit.

and translation flow pattern (Fig. 6d). We found a significant positive
correlation between spiral index and CCI for both monkey (monkey R,
p=0.022; monkey A, p=0.021, Spearman rank correlation) in the fine
version of the task. That is, when a stimulated site more preferred
translation motion (spiral index > 0), microstimulation tended to bias
inter-flow pattern choice to translation, and vice versa for stimulating
sites with the preference for rotation motion (spiral index < 0). Pooling
data across the two animals strengthened the significance of this trend
(p=1.2e-3, Spearman rank correlation). By comparison, the relation-
ship between spiral index and CCI was weaker in the coarse version of
the task, which was reflected by a marginal significance (p=0.049,
Spearman rank correlation) in monkey R, and non-significance
(p=0.89, Spearman rank correlation) in monkey A. Pooling data
across animals failed in increasing significance level. Such difference in
the relationship of CCI and spiral index between fine and coarse ver-
sions may imply dominance of different models in MSTd. For example,
model 3 may largely exist in fine version, whereas model 1 or model 2
may instead dominate in coarse version.

Microstimulation reduced performance discriminability
In above sections, we have described that artificially activating a
population of MSTd neurons by microstimulation induced significant
PSE shift in the animals’ both roll and translation direction judgment.
Microstimulation also biased the animals’ choice between flow pat-
terns. These results support that roll signals, as well as translation
signals in MSTd are sufficient for the animals’ perceptual judgments
about the direction of optic flow. In addition to the PSE shift effect, we
also noticed a more non-specific deleterious effect in the animals’
perceptual discriminability, which may be caused by noise from elec-
trical stimulation®°. The deleterious effect is frequently accompanied
with the positive PSE shift effect in previous studies in areas of MT and
MST?é!6573747980 ayen when the stimulation current amplitude is as low
as 10-20 yA. When the amplitude keeps increasing however, for
example, up to 80pA or higher, the perception-disruption effect
becomes more dominant over the specific PSE shift effect®”,

We first examined intra-task situations. The example in Fig. 7a
showed that microstimulation either decreased CCW versus CW, or
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Fig. 7 | Microstimulation effect on the animals’ performance discriminability.
a Example psychometric functions for non-stimulated trials and microstimulated
trials. Same format as Fig. 4a. Microstimulation-induced change of CR under fine (b)
and coarse (c) version. Open circles, CR of each individual site with or without
stimulated; Colored filled circles, mean CR. Horizontal lines, p value for two-tail

paired t-test. **p < 0.001. Fine-roll, 4.2% in CR reduction (p =2.6e-7, the same
hereinafter); fine-translation, 5.2% (p = 3.7e-9); fine-flow-pattern, 4.3% (p =1.9e-7);
coarse-roll, 9.5% (p =7.7e-16); coarse-translation, 4.9% (p = 9.1e-10); coarse-flow-
pattern, 6% (p = 4.8e-10). For flow-pattern task, only CR > 65% for control trials were
included in the analysis.

rightward versus leftward discriminability, as reflected by shallower
psychometric functions on microstimulated trials (Fig. 7a, left and
middle panels). We then analyzed microstimulation effect on perfor-
mance discriminability on the same population data that has been
analyzed for PSE shift as shown in the previous section (Fig. 4). Across
population (Fig. 7b, c¢), the average correct rate on microstimulated
trials was significantly decreased in either roll (fine-roll, p=2.6e-7;
coarse-roll, p=7.7e-16; two-tail paired ttest), or translation (fine-
translation, p = 3.7e-9; coarse-translation, p = 9.1e-10; two-tail paired ¢-
test) task with a modest effective size (4-10%) compared to that on
non-stimulated trials.

Microstimulation also deteriorated the animals’ inter-flow pattern
discriminability. The example in Fig. 7a (right panel) showed that on
microstimulated trials, the animal made more incorrect choice with
respect to the flow pattern. Across population, microstimulation
decreased the inter-flow pattern correct rate with a modest albeit
significant change of 4-6% (fine: p =1.9e-7, coarse: p = 4.8e-10, two-tail
paired t-test; Fig. 7b, c, right panels). This effective size was similar to
that for intra-flow pattern discrimination tasks, and was consistent
across animals (Supplementary Fig. 6a).

The non-specific deleterious effect in the animals’ perceptual
tasks raises a potential concern that whether it may interfere with the
more specific PSE shift effect, particularly for those “unexpected” cases
when PSE shift was in the anti-preferred direction of the stimulated

site. We think this is unlikely due to a number of facts. First, the
deleterious effect was robust, yet small (4-10% in CR reduction),
suggesting that its impact on perception is limited in our study using
current amplitude of 20-40 pA. Second, by comparing results between
different current amplitude (20 pA vs. 40 A, Supplementary Fig 4), we
found that in general the larger current produced slightly stronger
effect in both of the deleterious and PSE shift effects compared to the
smaller current. Importantly, the larger PSE shift was still in the
expected direction with respect to the labeled-line of the stimulated
site, indicating the non-specific effect cannot account for the negative
PSE shift cases in our data, i.e., roll and translation direction dis-
crimination tasks. Third, plotting microstimulation-induced PSE shift
against CR change on a site-by-site basis (Supplementary Fig. 6b), we
found that the negative PSE shift cases did not necessarily happen in
those sessions with poorer behavioral performance.

Hence, based on our analyses, we infer that the non-specific
deleterious effect does not interfere with the specific PSE shift effect,
but rather, it may imply noise introduced due to currents being spread
into neighboring clusters with inconsistent neuronal features. Such an
effect may be used to imply a necessity causal role of the manipulated
areas. However, other possibilities including distraction of attention
due to direct detection of electrical currents, or activation of passing
fibers, should be further tested to explore the exact sources of such
effects.

Nature Communications | (2022)13:5479



Article

https://doi.org/10.1038/s41467-022-33245-5

Comparison of microstimulation effect in 2-AFC task

In the 4-AFC task, the two sources of choice errors (i.e., intra- and inter-
flow pattern) coexisted and may interfere with each other. In our study,
one animal (monkey R) completed a simpler 2-AFC paradigm for roll
task and translation task when the two flow patterns were run in
separate blocks, providing a chance to test the intra-flow pattern dis-
criminability without any inter-task interference. In particular, the
overall experimental paradigm was similar to the 4-AFC task, except
that only two vertically arranged choice targets (for 2-AFC roll task) or
two horizontally arranged choice targets (for 2-AFC translation task)
were presented on the display in an experimental block. After training,
monkey R achieved stable performance in both fine (Supplementary
Fig. 7a, left 3 panels) and coarse versions (Supplementary Fig. 7a, right
3 panels) of 2-AFC task. Overall performance in the translation task was
better than that in the roll task because this animal had repeatedly
performed the translation task in previous studies.

We found microstimulation frequently induced significant PSE
shift in 2-AFC tasks (Supplementary Fig. 7b). Importantly, the mag-
nitude of shift was indistinguishable from that in the 4-AFC task
(p>0.05, two-tail non-paired t-test, Supplementary Fig. 7c). Similarly,
microstimulation also significantly disrupted the animal’s perception
in 2-AFC task with an effective size comparable to that in the 4-AFC
task (Supplementary Fig. 7d, e). Thus, microstimulation effect on
direction discriminability for each flow pattern, is similar between
the two types of tasks, indicating that PSE shift in 4-AFC task in each
flow pattern task is not affected by inter-flow pattern discrimination
error. This is consistent with the result when comparing PSE shift
based on trials with only correct flow pattern choice, with that based
on trials including choice towards the wrong flow pattern (Supple-
mentary Fig. 2b).

Independence of roll perception on translation component

Roll and translation signals are two elementary first-order flow com-
ponents that are supposed to be orthogonal to each other®.. However,
due to aperture problem, it is likely that neural activity observed from
one type of stimuli is actually evoked by the other within a restricted
visible field. MT neurons, for example, suffer from aperture problem
due to their much smaller receptive fields compared to that in MSTd,
and thus have been proved not to encode complex optic flow per se*.
In our current study, although we have recorded MUs from MSTd, and
many of them contain classic, large receptive field that invade into the
ipsilateral field, there are still cases when receptive fields are relatively
restricted, and hard to be distinguished from MT due to anatomical
continuum in brain. In addition, we did not perform position-invariant
measurements as in previous studies®*>*%, Thus, we performed an
analysis by examining similarity of preferred flow pattern within the
receptive field of each site being activated by microstimulation (Fig. 8).
Figure 8a shows the same example site as in Fig. 2a, with quite different
preferred motion vectors within its receptive field. To quantify this, we
calculated a similarity index which was defined as the proportion of
vectors with angle <45° between roll and translation within the
receptive field. The similarity index ranges between 0 and 1, indicating
different (perpendicular to each other or even in opposite directions)
and similar preferred motion vectors, respectively (see more examples
in Fig. 8b). We found that across population, both similar and dis-
similar cases co-existed in MSTd, generating a continuous distribution
(Fig. 8c). Furthermore, we found that consistent with intuition, sites
with similar preferred motion vectors tended to carry smaller and
more peripheral receptive fields (Fig. 8d), raising the concern that roll
and translation modulations may be correlated for those sites vul-
nerable to aperture issue. However, microstimulation on sites with low
similarity index tended to shift PSE in roll task even more than that on
sites with high similarity index (Fig. 8e), contrary to predictions from
the translation-origin hypothesis. In addition, sites with RFs containing
fovea also tended to show significant PSE shift (Fig. 8f). These results

indicate that microstimulation effects in roll tasks cannot largely be
explained by the translation component.

Discussion

In the current study, we found MSTd MUs are predominantly “spiral”
by containing both roll and linear translation components. Through
microstimulation techniques applied in a newly designed 4-AFC roll
and translation direction discrimination task, we provide direct evi-
dence, for the first time to our knowledge, showing that the roll-related
signals causally contribute to rotation perception about the line-of-
sight axis. This effect is analogous in the fine and coarse version of the
tasks, indicating that roll-related signals could either directly con-
tribute to high-order stimuli (spiral) discrimination, or could be
extracted for low-order stimuli (pure roll) discrimination. Our study
thus fills in an omission by providing a more complete picture about
functional implications of complex flow patterns in MSTd to direct
perception.

Although roll and translation are two elementary flow compo-
nents, the combination of them, instead of each of them, is more
frequently present in MSTd as found in our current study based on MU
(Fig. 3), as well as based on single-unit (SU) data in previous study®.
Some researchers have used this fact to argue that MSTd does not use
decomposed elementary flow elements such as translation for
navigation-related perception because otherwise there would be more
translation-only or rotation-only neurons®. In another case, Orban
found weaker modulations when translation stimulus was super-
imposed with rotation stimuli, suggesting that low-order, elementary
flow components are unlikely to be extracted from higher-order
stimuli®®. However, our experiments clearly demonstrate that spiral
MUs do contribute to roll and translation direction judgments. In
particular, we show that in the fine experimental version, micro-
stimulation of spiral MUs significantly affects the first-order transla-
tion, as well as the higher-order spiral direction judgments. In the
coarse version, microstimulation also significantly influence percep-
tual judgments in both first-order translation and pure roll tasks. Our
results are consistent with a recent study showing that activities from
spiral MUs in MSTd are covaried with the monkey’s perceptual judg-
ment about translation direction on a trial-by-trial basis”. However,
our results are inconsistent with another study which fails to find any
significant choice correlations in a coarse flow-pattern discrimination
task’’. We argue that functional implications of choice correlation are
under debate because this measurement is easily confounded by sig-
nals other than sensory readout®, such as top-down feedback® or
correlated variability among single neurons®*. Thus our current study
by using microstimulation, provides a more direct insight into whether
and how MSTd activities are deployed for perceptual decision
making tasks.

Although we reported here that microstimulation significantly
influenced the animals’ roll perceptual judgment, we noted that cases
of PSE shift in the “unexpected” direction were relatively more fre-
quently present (30-35%) in roll tasks compared to that in the trans-
lation tasks (15-20%, Fig. 4b, Supplementary Fig. 3c). Here we
discussed a few possibilities that may mediate this heterogeneity in
microstimulation effects between the two tasks. Previous studies have
indicated that under conditions when neurons are causally involved in
perceptual judgments, the actual microstimulation effects are limited
by a number of factors including electrical-stimulation parameters™,
clustering, and neuronal sensitivity relative to the task context®’>”*, In
our current study, we have used typical electrical-stimulation para-
meters that allows to best see microstimulation effect. We also show
that roll signals in MSTd are clustered as well as translation signals. As
we have purposely chosen the sites with high clustered structure to
apply microstimulation, it is unlikely that it can explain difference in
microstimulation effects across different experimental conditions.
Note though, the current clustering index was based on measurement
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a The preferred optic flow pattern in roll-rotation plane and translation plane for
the same example site as in Fig. 2a. Gray square, the receptive field of the MU. Blue
and red quivers, the vector flows in RF for roll-rotation stimuli and translation
stimuli, respectively. Similarity of preferred optic flow pattern for this MU is 37.0%.
b More examples of preferred optic flow pattern in RF for different similarity index.
¢ Continuous distribution of similarity ranging from 0% (different) to 100% (simi-
lar). Gray bar, all data; Blue line, sites with RF containing the fovea; Orange line,
sites with RF without covering fovea. d Relationship between similarity and RF
properties. Similarity (color and size of dot) is plotted as a function of RF equivalent
radius and eccentricity. e Normalized microstimulation-induced PSE shift under
roll and translation task across three groups of similarity. Open dots, APSE for
individual site; Red dots, median of APSE. Asterisk above dots, median APSE sig-
nificantly different from zero (n.s. not significant; *p < 0.05; **p < 0.01, two-tail sign
test). Different group: Prine-roi = 5.26=3, Phine-transiation = 5-2€-3, Peoarse-roll = 0.043,

=0.099; Medium group: Pfine-roll = 0.28, Phine-transiation = 2.7€-3,
Peoarse-roll = 0.096, Peoarse-transiation = 1.3€-3; Similar group: pane-ron = 0.87, Pine-
translation = 5.1e3, Pcoarse-roll = 0.099, Pcoarse-translation = 0.016. Horizontal lines,p value
for 2-dimensional Kolmogorov-Smirnov test between fine and coarse versions or
different groups of similarity. n.s. not significant; *p < 0.05; **p < 0.01. Fine version
vs. coarse version: different group, p = 0.084; medium group, p = 0.025; similar
group, p = L.1e-3. Different group vs. Medium group, p = 0.17; Medium group vs.
Similar group, p = 0.088; Different group vs. Similar group, p = 0.020. f Distribution
of APSE under roll task for sites with RF containing fovea in the fine (top) and
coarse (bottom) versions. Filled and open bars represented significant (p < 0.05,
probit regression) and nonsignificant (p > 0.05, probit regression) APSE, respec-
tively. Inverted triangles, median APSE; Asterisks, median APSE significantly dif-
ferent from zero; Fine version, p = 4.5e-4; Coarse version, p = 0.013. Dashed vertical
lines: zero APSE.
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along each electrode penetration (i.e., one-dimension), thus we do not
know how neuronal signals are actually clustered around the stimu-
lation site in a 3-dimensional volume. It is likely that more complex
optic flow patterns are less clustered in 3D compared to the translation
signals in MSTd. Future studies by using electrode array may provide
better estimate of clustering structure in the sensory cortices.

Other than clustering, factor of neuronal sensitivity has also been
shown to be tightly related to microstimulation effect. For example,
Britten and van Wezel found that cases with PSE shift in unexpected
direction tend to happen when stimulation sites exhibit weaker
tuning’*%, By applying analysis of covariance (ANCOVA), we found two
facts. First, microstimulation effects are significantly dependent on
neuronal sensitivity. That is, more sensitive neurons (MUs), the higher
chance to see large and significant microstimulation induced PSE shift
in the animals’ psychometric functions. This may be one reason why
overall microstimulation effects appear to be a bit weaker in the roll
task compared to that in the translation task (Fig. 4), because overall
roll tuning is slightly weaker than translation. Second, ANCOVA also
revealed a significant intercept effect, indicating that even after fac-
toring out the regression issue, the average microstimulation effect for
roll task was still weaker compared to translation. This result may
suggest that decoding information along the rotation flow dimension
is more complicated and heterogeneous than along the translation
dimension. Thus, if rotation signals are employed by the brain for
multiple functions, it is likely that cases with PSE shift in the opposite
direction would be more frequently encountered when restricting the
animals to perform direction discrimination within the roll context.

In addition to comparison of microstimulation effect between roll
and translation tasks, we also compare two versions of task: fine and
coarse that differ dramatically in the way of controlling task difficulty.
Specifically, in coarse task subjects need to distinguish two largely
deviated motion directions (e.g., left vs. right) with the difficulty con-
trolled by visual coherence varied from high to as low as 0%%. By
contrast in the fine task, visual coherence is fixed at a certain level,
whereas task difficulty is controlled by fine steps of motion directions
deviated away from the reference’®’®, It is unclear whether the two
tasks involve same or different sensory readout mechanisms because
the two tasks have rarely been applied on the same neuron, same
animal under similar experimental conditions. A previous human
psychophysical study reports heterogeneous perceptual bias effect
between the two tasks, suggesting different sensory readout
mechanisms¥. In our current study, we run both fine and coarse tasks
on many of the same sites, allowing to directly compare decoding
effects as assessed by microstimulation-induced PSE shift between the
two tasks on a site-by-site basis. We show they are comparable without
statistical-significant difference for both roll and translation direction
discrimination (Fig. 4c¢, Supplementary Fig. 5), indicating that the two
task contexts may share the same sensory readout mechanisms. A key
factor leading to difference between our results and that from pre-
vious psychophysical studies may lie in the assumption about which
population of neurons contribute most to the fine context®®, In
particular, researchers have suggested that neurons with preferred
direction slightly away from the reference (e.g., 40-60°) contribute
most to fine discrimination, which differs from those neurons with
nearly opposite direction preference (e.g., £90°) that matter most in
coarse discrimination. However in many areas, neurons can have fairly
broad tuning width’>*°°, so that neurons with preferred directions
quite far away from the reference could contribute most for both fine
and coarse contexts at the same time. For example, previous studies
demonstrate that MSTd is dominant by neurons with leftward and
rightward preference (i.e., ~90° away from straight forward), and these
neurons are highly sensitive to heading directions varied in fine steps
around straight ahead®. Thus both fine and coarse task may employ
the same population of neurons with similar weight for perceptual
decision making, as seen in our current data (Supplementary Fig. 5).

However, we do see that inter-task (roll versus translation)
microstimulation effects are different between the fine and coarse
versions. Specifically, in the fine version, CCI induced by micro-
stimulation is more dependent on the relative preference of roll and
translation stimuli of the stimulated site, whereas this dependence is
less clear and consistent across animals in the coarse version. Thus it is
likely that decoding mechanism for different flow patterns is not same
under the fine and coarse contexts.

MSTd has largely been hypothesized to be involved in self-motion
perception for a number of reasons. First, its neurons contain much
larger visual RFs compared to those in upstream areas such as MT*>#7!,
The large RFs are suitable for integration of global optic flow infor-
mation which is highly relevant to self-motion'. Second, MSTd neu-
rons are modulated by focus of expansion of optic flow that is varied
away from the center of the visual display, simulating different
“heading” directions during spatial navigation®*. Third, in addition to
visual signals, MSTd contains a large population of neurons carrying
robust vestibular signals with aligned preferred directions with those
simulated from optic flow, a phenomenon of which is prevalent across
a number of cortical regions such as VIP, VPS, FEFsem (see review by
Gu, 2018°%). These neurons typically show enhanced activity during
congruent bimodal stimulation, providing an ideal neural correlate for
self-motion perception during natural locomotion or navigation. Note
though, that MSTd also contains another large population of incon-
gruent neurons with nearly opposite heading preference based on
vestibular and that simulated from optic flow. It has been hypothesized
that different populations of neurons in MSTd with either visuo-
vestibular congruent or conflict relations could be used to segregate
independent object-motion from self-motion®*"’.

However, alternative hypothesis also exists. That is, rotation and
translation signals in MSTd, and as in many other visual regions, may
be responsible for 3D visual perception. For example, although RFs of
MSTd neurons are usually large, they seldom cover the whole visual
field that is typically accessible from the two eyes. In addition, tuning
functions of many units show spatial invariance for complex optic flow
pattern such as roll, suggesting that at least on single neuron level, it is
unlikely to extract reliable focus of expansion by MSTd itself **. In this
case, it is likely that vestibular signals may be used for updating visual
stability during grabbing or smooth eye pursuit®® when self-motion
happens at the same time.

In sum, to our knowledge there is so far no direct evidence which
is able to pin down functions of MSTd in self-motion and object-
motion perception. Future studies are required to address this issue to
fully understand the role of MSTd, as well as other regions with similar
properties in brain. In any case, using microstimulation techniques,
our study provides direct evidence supporting that roll signals, as well
as translation signals in MSTd, are indeed decoded by the brain, in a
way accordant to their coded labeled-lines, for perception of rotation
with respect to gravity and linear translation motion, respectively. This
motion could arise either from external objects, or from ego-motion in
the environment.

Methods

Subjects

A total of two healthy male rhesus monkeys (Macaca mulatta, monkey
R and monkey A, weighing 9-10 kg) were included in this study. Before
the study, the animals were chronically implanted using stereotaxic
apparatus with a circular molded, lightweight plastic ring (Monkey R:
chamber center anterior-posterior, AP=+0.4cm, medial-lateral,
ML =0 cm, inner diameter =5.5cm; Monkey A: chamber center AP =
+0.6cm, ML=0cm, inner diameter=6cm) through the titanium
inverted T-bolts and dental acrylic anchored to the skull for head
restraint. The rings served for both head-fixed post and neural
recording chamber. After recovery, the animals were trained to seat in
a custom-built primate chair with their heads restrained and perform

Nature Communications | (2022)13:5479



Article

https://doi.org/10.1038/s41467-022-33245-5

the behavioral tasks in the visual virtual reality system*”. All animal
procedures were approved by the Animal Care Committee of Shanghai
Institutes for Biological Science, Chinese Academy of Sciences.

Apparatus and visual stimuli

The visual virtual reality system consists of an LCD monitor (HP
LD4710, 60 Hz, 1280 x 1024) that is ~32 cm of viewing distance in front
of the animals, covering ~90° x 90° of visual angle. To simulate the
visual optic flow of real motion, visual stimuli are depicted as the
projected image of a “camera” moving though a 3D star cloud. The star
cloud occupies a virtual space for 100 x 100 x 40 cm that is uniformly
filled with 4 pixel yellow dots with a density of 0.01 dots cm™ in dark
background generated by OpenGL accelerator board (NVidia Quadro
2000). The display contained a variety of depth cues, including motion
parallax and size information but without binocular disparity. The
animals viewed visual stimuli binocularly, yet no horizontal disparity
information per se was provided in the visual stimuli to indicate
motion in depth. Thus, there was a cue conflict between binocular
information of the visual display and the motion information. Motion
coherence was manipulated by keeping a certain percentage of dots
moving coherently while the remaining dots randomizing the 3D
location on each frame®. The visual stimuli were controlled by cus-
tomized C + + software and synchronized with the electrophysiological
recording system by TEMPO (Reflective Computing, U.S.A).

Experimental paradigm

Fixation and tuning measurement. The monkeys were required to
simply maintain fixation on a red point (0.5° x 0.5°) at the center of the
screen during the stimulus duration until the fixation point was
extinguished at the end of trial indicating reward of water or juice. The
monkeys’ gaze direction was typically required to be restricted within
an invisible electronic window (2° x 2°) around the fixation point.

We used complex optic flow patterns to characterize MSTd cells’
responses in a 3D spiral space®’. Specifically, radial motions (forward
and backward), were combined with rotational motions around line-of-
sight (CW or CCW), which defined a roll plane. The radial motions were
also combined with lateral translation motions (leftward or rightward),
leading to varied focus of expansion that defined a translation plane.
The roll and translation planes were perpendicular to each other that
shared the same axis of forward and backward radial motion. The roll
and translation stimuli were always respectively presented in different
trials without being combined together on a single trial. All visual sti-
muli in the tuning measurement experiment contained 100% coher-
ence. Finally, a null condition without any optic flow stimuli was served
as a condition to measure the spontaneous activity. All stimulus con-
ditions were presented in a pseudorandom order with each trial lasting
1000 ms. Each stimulus conditions were repeated at least three times
in each experimental session.

Four-alternative forced choice (4-AFC) combined roll-translation
discrimination task. In the main experiments, the animals were trained
to perform a 4-AFC optic flow discrimination task. In each trial, the
animals initiated a trial by fixating on a fixation point appeared at the
center of the visual display. After fixation, four choice targets
(0.5°%0.5°) appeared symmetrically around the fixation point by 5
degrees (top, down, left and right). The two vertically aligned targets
represented choice for roll-rotation discrimination task (CCW and CW,
respectively), and the two horizontally aligned targets represented
choice for the translation direction discrimination task (rightward and
leftward, respectively). Optic flow stimuli appeared at the same time,
lasting 1000 ms before the fixation point disappeared indicating a go-
signal to make saccadic choice. All stimulus conditions were randomly
interleaved on a trial-by-trial basis in each experimental session. Thus
in this task, the animals were required to make correct judgments both
about flow pattern and motion direction with a guess rate of 25%.

Reward was delivered at the end of trial if the animals’ choice matched
the visual stimuli.

Two-alternative forced choice (2-AFC) separated roll or translation
task. In addition, one of the animals (monkey R) completed a simpler
2-AFC task. The overall experimental paradigm was similar to the
4-AFC task. However, two separate sessions were conducted with one
block of roll-rotation task and one block of translation task. In each
block, only two choice targets were presented to indicate motion
directions in each task with a guess rate of 50%. The two blocks were
presented in different order across days.

Fine task version. Both 4- and 2-AFC tasks were performed under a fine
block and a coarse block. In the fine version, task difficulty was
manipulated through a rotary or translational angle deviated away
from the reference of straight forward motion (6,=0°,0,=0°). In
particular, a small CCW (—6;) or CW (+8g), or a small rightward (—6;)
or leftward (+6;) motion component was introduced with respect to
the reference in the roll and translation discrimination task, respec-
tively. Thus across trials, the rotational component (6;) or translation
component (6;) were varied in fine steps around the reference of
straight forward. In roll task, eight s plus a reference were included
in monkey R (+11.54°, +5.74°, +2.87°, +1.15°, 0°), and in monkey A (+20°,
+10°, £5°, £2.5°, 0°). In translation task, eight 8;s plus the reference
were included in monkey R (+5°, +2.4°, +1.15°, +0.55°, 0°) and monkey A
(+7°, +3.5°, +1.75°, +0.88°, 0°). In the 4-AFC task, the reference was
shared by both the roll and translation task, so the number of total
stimulus condition was 17. For the 2-AFC task, there were 9 stimulus
conditions for either the roll or translation task. In all cases, visual
coherence of the optic flow was fixed at ~13% for both monkeys. Each
stimulus conditions were presented with 10-15 repetitions to build up
psychometric functions.

Coarse task version. Unlike the fine version, task difficulty was instead
controlled through visual coherence. The reference was a 0% coherent
flow field that contained no any clear information. In roll, visual
motions only contained rotational component (6;=+90°), with
coherence of the flow was varied between [+8%, +4%, +2%, +1%, 0%] for
both animals. In translation task, visual motion only contained laminar
motion (8, = + 90°), with coherence also varied within [+8%, +4%, +2%,
+1%, 0%]. Fine and coarse versions were run in different blocks in dif-
ferent order across days.

Electrophysiology

Recordings. We recorded extracellular MU activities by single tung-
sten electrodes (FHC, impedance ~-500 kQ) or platinum iridium elec-
trodes (FHC, impedance ~ 500kQ) through a tightly settled,
horizontally placed recording grid inside the plastic ring. Each pene-
tration was advanced into the cortex through a trans-dural stainless
steel guide tube using a micromanipulator (FHC). Electrophysiological
data were collected from two hemispheres in two monkeys (both left
hemisphere for monkey R and monkey A).

The dorsal part of medial superior temporal area (MSTd) was
targeted with aid from structural MRI data collected on the Brain
Function Imaging Platform of Center for Excellence in Brain Science
and Intelligence Technology (3 T MRI scanner, Siemens). During scan,
a few tungsten electrodes were penetrated to the region of interest
according to the stereotaxic coordinates. MSTd area could be identi-
fied based on the relative location of the reference electrode artifacts
in the brain (Supplementary Fig. 1a). In subsequent experiment how-
ever, MSTd area was also cross-validated by physiological properties,
including gray/white matter pattern, size of receptive field (RF),
responses to visual stimuli and direction selectivity for visual
motion***%*°71% RFs of the isolated MUs were hand-mapped with a bar
stimulus of flashing and drifting random dots moving in preferred
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directions around the visual field. Based on the mapping results, area
MSTd was distinguished by its spatial location with respect to the
adjacent middle temporal area (MT) and the lateral part of MST (MSTI).
In particular, MSTd typically locates on top of MT when penetrating
electrode perpendicular to the earth-horizontal plane, whereas MSTI
typically locates more anterior, lateral and ventral, without MT
underneath. In addition, MSTd neurons typically contained larger RFs
that occupied a quadrant to a full hemifield, and frequently covered
the fovea and some part of the ipsilateral visual field. In contrast, MT
and MSTI neurons typically contained more restricted RFs that rarely
went beyond the fovea and the ipsilateral field. Plus, MT and MSTI
neurons are very sensitive to very small stimulus patch (-1° x1°), and
usually contained strong inhibitory surround that will be suppressed
for large visual stimuli.

Microstimulation procedures. Before microstimulation, each site of
MU activity modulated by optic flow defined in the spiral space was
first measured. Tuning curves were measured online for at least three
consecutive recording sites apart by ~100 pm. Two conditions were
required: (1) modulations to optic flow was significant (p < 0.05, one-
tail Wilcoxon rank-sum test with spontaneous activity), and (2) tuning
curves were similar for at least two consecutive sites in either the roll-
rotation plane or translation plane. Across our recordings, most of the
time, the three consecutive sites exhibited significant and similar
tuning, yet there were some cases when only two consecutive sites
exhibited significant and similar tuning whereas the third site lacked
clear tuning. In this case, the electrode was retracted back to the
middle site of the three consecutive sites for applying microstimula-
tion with a weak current (20 or 40 pA, 200 Hz, biphasic, cathodal-
anodal square wave, pulse width =200 ps, interpulse delay =100 ps,
Alpha Omega SnR, Israel). The stimulation lasted 1000 ms as the visual
stimulus duration within a trial. Microstimulation was applied ran-
domly in one half of the trials in each block of the behavioral task. Note
that the reward was always delivered based on the animals’ correct
response for visual stimulus alone, without consideration of whether
and how microstimulation was applied. In some cases, neuronal tuning
curves were re-measured after microstimulation to confirm the stabi-
lity of visual modulation at the stimulated sites. Electrical current with
20 pA was initially used for a few sessions, and then a larger current of
40 pA was used throughout the rest sessions, the latter of which
occupied majority of the cases. The larger current produced slightly
larger effect on the animal’s behavioral performance compared to the
weaker one, yet directions of the effect were consistent between the
two conditions. Data across the two current amplitudes were thus
pooled to increase statistical power.

Data analysis

Cell type classification. We divided all the recorded MUs into four
groups according to one-way ANOVA test of tuning curves in the roll
and translation plane. MUs that are modulated only in the roll plane
but not translation plane (pgroy<0.001, Priansiation > 0.001, one-way
ANOVA) was defined as roll-only group. MUs that are modulated only
in the translation plane but not roll plane (prransiation < 0-001, pron >
0.001, one-way ANOVA) were classified as translation-only group. MUs
with significant modulations in both planes are defined as spiral MUs
(Pron < 0.001, Prransiation < 0.001, one-way ANOVA). Note that when
tested with ANOVA, the two radial directions of pure expansion and
contraction were dropped out. A final cell type, untuned MUs, con-
sisted of MUs without any significant modulations (pro;>0.001,
Prransiation > 0.001, one-way ANOVA).

Spiral index. Many MUs are modulated by both roll and translation
stimuli, yet the relative preference for each type of stimuli is varied
among sites. To assess this, we first computed a response vector
defined by both rotation and translation stimuli in the 3D spiral space.

Based on this, we then computed a spiral index defined as

cos(a) — cos(B)

Spiral Index = cos(@ + cos(B)

@

Where a represents the angle between the response vector in 3D spiral
space and the translation plane, whereas S represents the angle from
the 3D response vector to the roll plane. The spiral index ranges
between [-1+1], with -1 indicating strong roll preference and +1 indi-
cating strong translation preference.

Clustering. Clustering was described as the similarity between tuning
curves recorded at adjacent locations along a penetration apart from
100 pm, 200 pm and 300 um. Strength of clustering was assessed
quantitatively by Pearson’s correlation coefficients of tuning curves
measured at each pair of these sites. Coefficients of -1 indicated
opposite tuning similarity and +1 indicated same tuning similarity.

Tuning strength. The strength of roll selectivity or translation selec-
tivity of MU activity was quantified using d’, computed as®

dy= (Reew — Rew)

2 2
Icew F 9w
2

@
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where Rcy, Recws Riefer Rrighe» Ocw» Occw s Olefer aNd Oyigp, tepresent the
mean responses and standard deviations (SD) to stimuli at 8 = + 90°
(CW and CCW) or 8;= +90° (leftward and rightward), respectively.
The d' shows how well neural activity discriminates between CW and
CCW roll or leftward and rightward translation. An absolute value of d’
close to O indicates that neural activity is roughly equal for +90°, thus
indicating weak tuning and discriminability between the two stimuli.
The larger value, either positive or negative, indicates strong tuning
and discriminability between the two stimuli.

Psychophysics. To quantify the behavioral performance in each dis-
crimination task, we constructed psychometric functions. In parti-
cular, roll psychometric functions were plotted from the proportion of
“CW” choices as a function of the “rotation axis”, which was defined as
the rotational component 6y, in the fine version, or coherence in the
coarse version. In the 4-AFC task, the animals might saccade to the two
horizontal targets that correspond to translation task, thus these trials
were excluded when building up the roll psychometric functions.
Analogously, translation psychometric functions were plotted from
the proportion of “Left” choices as a function of the “translation axis”,
which was defined as the translation component 6 in the fine version
or coherence in the coarse version. Similarly, trials with choice to the
vertical targets corresponding to roll task were exclude in this case. To
give a general error level for both roll task and translation task in the
4-AFC paradigm, we also constructed additional psychometric func-
tions based on corresponding choices among four alternative targets.
A flow-pattern psychometric function could also be constructed from
the 4-AFC data. Specifically, proportion of “translation” choices (the
two horizontal targets) was plotted as a function of a flow-pattern axis.
The left side of the flow-pattern axis represents roll, with all the
absolute values of 6y, or coherence being normalized to 1. The right
side of the flow-pattern axis represents translation, with all the abso-
lute values of 6; or coherence normalized to +1. The middle point of
the axis is 0, indicating 6z =0°and 0 =0° in the fine version or 0%
coherence in the coarse version, which is the ambiguous condition for
inter-task discrimination.

Nature Communications | (2022)13:5479

13



Article

https://doi.org/10.1038/s41467-022-33245-5

The normal psychometric functions:

proportion of “CW” = % €]

proportion of “Left” = % 5)

proportion of “Translation” = Left Iégii:fégvf/i oW (6)
The general error psychometric functions:

proportion of “CW”"= 7 Righifrv CW+Ccw @

proportion of “Left” = Left+Rig hl_te{ tCW TCCW ()

where CW, CCW, Left, and Right represent the number of the cor-
responding choices. Psychometric functions were fitted with cumu-
lative Gaussian functions™ that included two free parameters: (1)
point of subjective equality (PSE) corresponding to the value of
motion axis that produced equal probability of two choices for the
normal psychometric functions or equal probability of four choices
for the general error psychometric functions, and (2) threshold taken
as one standard deviation of the fitted Gaussian function which
corresponded to 84% correct rate. In microstimulation experiments,
the significance of changes in either parameter were assessed by a
probit regression®’*,

Normalizing microstimulation effects across tasks. To compare
microstimulation effects between tasks with different quantity (e.g.,
rotary angle vs. varied focus of expansion along horizontal meridian,
fine vs. coarse), the induced PSE shift was divided by the psychophy-
sical threshold of the non-stimulated psychometric function®’” as

Induced PSE shift

Normalized PSE shift = m

)

As a result, the “Normalized PSE shift” is unitless and can be
compared directly across flow patterns (roll vs. translation), and fine
Vs. coarse version.

Choice change index (CCI). In order to quantify the microstimulation
effects on monkeys’ choice frequency for different flow patterns, we
calculated the choice change index as:

Choiceg;,, — Choice,n_iim.

CCl= -
ChOlCG,wn —stim.

10)

where Choiceg;,, and Choice,,, i, represents the frequency of
monkeys’ choices for translation task (targets on horizontal mer-
idian) during the ambiguous conditions in simulated trials and
non-stimulated trials, respectively. Here, the ambiguous condi-
tions included the reference of straight forward motion in the fine
version, or 0% coherence in the coarse version. In addition,
adjacent stimulus conditions in which animals also frequently
made wrong choice for flow patterns were also included to
increase statistical power (Monkey R: *1.15° in fine-rotation,
+0.55°in fine-translation, 1% coherence in coarse version; Monkey
A: £2.5° in fine-rotation, +0.88° in fine-translation, +1% coherence
in coarse version). To make sure that the animals have tried their
best to perform the task, only sessions with correct rate >65% were
included in the analysis.

Reporting summary
Further information on research design is available in the Nature
Research Reporting Summary linked to this article.

Data availability

Source Data are provided with this paper for all data presented in
graphs within the figures. The raw data of behavioral and neurophy-
siology in this study have been deposited in the Zenodo database and
are accessible at https://doi.org/10.5281/zenod0.6956565. Source data
are provided with this paper.

Code availability
Custom codes are available on GitHub (https://github.com/casaboy/
Roll-perception).

References
1. Gibson, J. J. The Perception of the Visual World. (Houghton Mif-
flin, 1950).

2. Warren, W. H. & Hannon, D. J. Direction of self-motion is perceived
from optical flow. Nature 336, 162-163 (1988).

3. Britten, K. H. Mechanisms of self-motion perception. Annu. Rev.
Neurosci. 31, 389-410 (2008).

4. Farrow, K., Haag, J. & Borst, A. Nonlinear, binocular interactions
underlying flow field selectivity of a motion-sensitive neuron. Nat.
Neurosci. 9, 1312-1320 (2006).

5. Serres, J. R. & Ruffier, F. Optic flow-based collision-free strategies:
From insects to robots. Arthropod Struct. Dev. 46, 703-717 (2017).

6. Lakshminarasimhan, K. J. et al. Tracking the mind’s eye: primate
gaze behavior during virtual visuomotor navigation reflects belief
dynamics. Neuron 106, 662-674.e5 (2020).

7. Gageik, N., Strohmeier, M. & Montenegro, S. An autonomous UAV
with an optical flow sensor for positioning and navigation. Int. J.
Adv. Robot. Syst. 10, 1-9 (2013).

8. Capito, L., Ozguner, U. & Redmill, K. Optical flow based visual
potential field for autonomous driving. IEEE Intell. Veh. Symp.
Proc. 885-891 https://doi.org/10.1109/IV47402.2020.

9304777 (2020).

9. Lappe, M., Bremmer, F. & Van Den Berg, A. V. Perception of self-
motion from visual flow. Trends Cogn. Sci. 3, 329-336 (1999).

10. Bruggeman, H., Zosh, W. & Warren, W. H. H. Optic flow drives
human visuo-locomotor adaptation. Curr. Biol. 17, 2035-2040
(2007).

M. L, L. & Cheng, J. C. K. Visual strategies for the control of steering
toward a goal. Displays 34, 97-104 (2013).

12.  Royden, C. S., Crowell, J. A. & Banks, M. S. Estimating heading
during eye movements. Vis. Res. 34, 3197-3214 (1994).

13. Royden, C. S., Banks, M. S. & Crowell, J. A. The perception of
heading during eye movements. Nature 360, 583-585 (1992).

14. Warren, W. H. & Hannon, D. J. Eye movements and optical flow. J.
Opt. Soc. Am. A 7, 160 (1990).

15.  Sunkara, A., DeAngelis, G. C. & Angelaki, D. E. Role of visual and
non-visual cues in constructing a rotation-invariant representation
of heading in parietal cortex. Elife 2015, 1-22 (2015).

16. Li, L., Sweet, B. T. & Stone, L. S. Humans can perceive heading
without visual path information. J. Vis. 6, 2-2 (2006).

17.  Li, L. & Warren, W. H. Path perception during rotation: Influence of
instructions, depth range, and dot density. Vis. Res. 44,
1879-1889 (2004).

18.  Paolini, M., Distler, C., Bremmer, F., Lappe, M. & Hoffmann, K.
Responses to continuously changing optic flow in area MST. J.
Neurophysiol. 84, 730-743 (2000).

19. Stone, L. S. & Perrone, J. A. Human heading estimation during
visually simulated curvilinear motion. Vis. Res. 37, 573-590 (1997).

20. Cutting, J. E., Vishton, P. M., Flickiger, M., Baumberger, B. &
Gerndt, J. D. Heading and path information from retinal flow in

Nature Communications | (2022)13:5479

14


https://doi.org/10.5281/zenodo.6956565
https://github.com/casaboy/Roll-perception
https://github.com/casaboy/Roll-perception
https://doi.org/10.1109/IV47402.2020.9304777
https://doi.org/10.1109/IV47402.2020.9304777

Article

https://doi.org/10.1038/s41467-022-33245-5

21.

22.

23.

24.

25.

26.

27.

28.

20.

30.

31.

32.

33.

34.

35.

36.

37.

38.

39.

40.

41.

42.

naturalistic environments. Percept. Psychophys. 59, 426-441
(1997).

Banks, M. S., Ehrlich, S. M., Backus, B. T. & Crowell, J. A. Estimating
heading during real and simulated eye movements. Vis. Res. 36,
431-443 (1996).

Van den Berg, A. V. Judgements of heading. Vis. Res. 36,
2337-2350 (1996).

Crowell, J. A., Banks, M. S., Shenoy, K. V. & Andersen, R. A. Visual
self-motion perception during head turns. Nat. Neurosci. 1,
732-737 (1998).

Hanna, M., Fung, J. & Lamontagne, A. Multisensory control of a
straight locomotor trajectory. J. Vestib. Res. 27, 17-25 (2017).
Lubeck, A. J. A., Bos, J. E. & Stins, J. F. Framing visual roll-motion
affects postural sway and the subjective visual vertical. Atten.,
Percept., Psychophys. 78, 2612-2620 (2016).

Matthis, J. S., Muller, K. S., Bonnen, K. & Hayhoe, M. M. Retinal
optic flow during natural locomotion. bioRxiv 1-30 https://doi.
0rg/10.1101/2020.07.23.217893 (2020).

Richards, J. T., Mulavara, A. P. & Bloomberg, J. J. Postural stability
during treadmill locomotion as a function of the visual polarity and
rotation of a three-dimensional virtual environment. Presence
Teleoperators Virtual Environ. 13, 371-384 (2004).

Meresman, Y., Ribak, G., Weihs, D. & Inbar, M. The stimuli evoking
the aerial-righting posture of falling pea aphids. J. Exp. Biol. 217,
3504-3511 (2014).

Mauritz, K. H., Dichgans, J. & Hufschmidt, A. The angle of visual roll
motion determines displacement of subjective visual vertical.
Percept. Psychophys. 22, 557-562 (1977).

Groen, E. L., Howard, I. P. & Cheung, B. S. K. Influence of body roll
on visually induced sensations of self-tilt and rotation. Perception
28, 287-297 (1999).

Oman, C. M. et al. The role of visual cues in microgravity spatial
orientation. Neurolab Spacelab Mission 69-81 (2003).
MacNeilage, P. R., Banks, M. S., Berger, D. R. & Biilthoff, H. H. A
Bayesian model of the disambiguation of gravitoinertial force by
visual cues. Exp. Brain Res. 179, 263-290 (2007).

Graziano, M. S. A., Andersen, R. A. & Snowden, R. J. Tuning of MST
neurons to spiral motions. J. Neurosci. 14, 54-67 (1994).

Hanada, M. & Ejima, Y. Effects of roll and pitch components in
retinal flow on heading judgement. Vis. Res. 40, 1827-1838
(2000).

Tanaka, K. et al. Analysis of local and wide-field movements in the
superior temporal visual areas of the Macaque monkey. J. Neu-
rosci. 6, 134-144 (1986).

Takahashi, K. et al. Multimodal coding of three-dimensional rota-
tion and translation in area MSTd: Comparison of visual and ves-
tibular selectivity. J. Neurosci. 27, 9742-9756 (2007).

Wall, M. B. & Smith, A. T. The representation of egomotion in the
human brain. Curr. Biol. 18, 191-194 (2008).

Chen, A., de Angelis, G. C. & Angelaki, D. E. Convergence of
vestibular and visual self-motion signals in an area of the posterior
sylvian fissure. J. Neurosci. 31, 11617-11627 (2011).

Fan, R. H., Liu, S., Deangelis, G. C. & Angelaki, D. E. Heading tuning
in macaque area v6. J. Neurosci. 35, 16303-16314 (2015).

Gu, Y., Cheng, Z., Yang, L., Deangelis, G. C. & Angelaki, D. E.
Multisensory convergence of visual and vestibular heading cues
in the pursuit area of the frontal eye field. Cereb. Cortex 26,
3785-3801 (2015).

Bremmer, F., Churan, J. & Lappe, M. Heading representations in
primates are compressed by saccades. Nat. Commun. 8,

1-13 (2017).

Avila, E., Lakshminarasimhan, K. J., Deangelis, G. C. & Angelaki, D.
E. Visual and vestibular selectivity for self-motion in macaque
posterior parietal area 7a. Cereb. Cortex 29, 3932-3947

(2019).

43.

44,

45,

46.

47.

48.

49.

50.

51.

52.

53.

54.

55.

56.

57.

58.

50.

60.

61.

62.

63.

Smith, A. T. Cortical visual area CSv as a cingulate motor area: a
sensorimotor interface for the control of locomotion. Brain Struct.
Funct. 226, 2931-2950 (2021).

Zhao, B., Zhang, Y. & Chen, A. Encoding of vestibular and optic
flow cues to self-motion in the posterior superior temporal poly-
sensory area. J. Physiol. 599, 3937-3954 (2021).

Tanaka, K. & Saito, H. A. Analysis of motion of the visual field by
direction, expansion/contraction, and rotation cells clustered in
the dorsal part of the medial superior temporal area of the
macaque monkey. J. Neurophysiol. 62, 626-641 (1989).

Duffy, C. J. & Wurtz, R. H. Sensitivity of MST neurons to optic flow
stimuli. I. A continuum of response selectivity to large-field stimuli.
J. Neurophysiol. 65, 1329-1345 (1991).

Schaafsma, S. J. & Duysens, J. Neurons in the ventral intraparietal
area of awake macaque monkey closely resemble neurons in the
dorsal part of the medial superior temporal area in their responses
to optic flow patterns. J. Neurophysiol. 76, 4056-4068 (1996).
Read, H. L. & Siegel, R. M. Modulation of responses to optic flow in
area 7a by retinotopic and oculomotor cues in monkey. Cereb.
Cortex 7, 647-661 (1997).

Anderson, K. C. & Siegel, R. M. Optic flow selectivity in the anterior
superior temporal polysensory area, STPa, of the behaving mon-
key. J. Neurosci. 19, 2681-2692 (1999).

Bremmer, F., Duhamel, J. R., Ben Hamed, S. & Graf, W. Heading
encoding in the macaque ventral intraparietal area (VIP). Eur. J.
Neurosci. 16, 1554-1568 (2002).

Bremmer, F., Klam, F., Duhamel, J.-R., Ben Hamed, S. & Graf, W.
Visual-vestibular interactive responses in the macaque ventral
intraparietal area (VIP). Eur. J. Neurosci. 16, 1569-1586 (2002).
Gu, Y., Watkins, P. V., Angelaki, D. E. & DeAngelis, G. C. Visual and
nonvisual contributions to three-dimensional heading selectivity
in the medial superior temporal area. J. Neurosci. 26,

73-85 (2006).

Orban, G. A. et al. First-order analysis of optical flow in monkey
brain. Proc. Natl Acad. Sci. USA 89, 2595-2599 (1992).

Duffy, C. J. & Wurtz, R. H. Response of monkey MST neurons to
optic flow stimuli with shifted centers of motion. J. Neurosci. 15,
5192-5208 (1995).

Gu, Y., Fetsch, C. R., Adeyemo, B., DeAngelis, G. C. & Angelaki, D.
E. Decoding of MSTd population activity accounts for variations in
the precision of heading perception. Neuron 66, 596-609 (2010).
Gu, Y., Angelaki, D. E. & DeAngelis, G. C. Neural correlates of
multisensory cue integration in macaque MSTd. Nat. Neurosci. 11,
1201-1210 (2008).

Xu, H., Wallisch, P. & Bradley, D. C. Spiral motion selective neurons
in area MSTd contribute to judgments of heading. J. Neurophysiol.
111, 2332-2342 (2014).

Zaidel, A., Deangelis, G. C. & Angelaki, D. E. Decoupled choice-
driven and stimulus-related activity in parietal neurons may be
misrepresented by choice probabilities. Nat. Commun. 8,

715 (2017).

Yu, X. & Gu, Y. Probing sensory readout via combined choice-
correlation measures and microstimulation perturbation. Neuron
100, 715-727.e5 (2018).

Dodd, J. V., Krug, K., Cumming, B. G. & Parker, A. J. Perceptually
bistable three-dimensional figures evoke high choice probabilities
in cortical area MT. J. Neurosci. 21, 4809-4821 (2001).

Britten, K. H. & Van Wezel, R. J. A. Area MST and heading per-
ception in macaque monkeys. Cereb. Cortex 12, 692-701 (2002).
Gu, Y., deAngelis, G. C. & Angelaki, D. E. Causal links between
dorsal medial superior temporal area neurons and multisensory
heading perception. J. Neurosci. 32, 2299-2313 (2012).

Vaina, L. M., Belliveau, J. W., Des Roziers, E. B. & Zeffiro, T. A. Neural
systems underlying learning and representation of global motion.
Proc. Natl Acad. Sci. USA 95, 12657-12662 (1998).

Nature Communications | (2022)13:5479

15


https://doi.org/10.1101/2020.07.23.217893
https://doi.org/10.1101/2020.07.23.217893

Article

https://doi.org/10.1038/s41467-022-33245-5

64.

65.

66.

67.

68.

69.

70.

7.

72.

73.

74.

75.

76.

77.

78.

79.

80.

81.

82.

83.

84.

Chowdhury, S. A., Takahashi, K., DeAngelis, G. C. & Angelaki, D. E.
Does the middle temporal area carry vestibular signals related to
self-motion? J. Neurosci. 29, 12020-12030 (2009).

Yu, X., Hou, H., Spillmann, L. & Gu, Y. Causal evidence of motion
signals in macaque middle temporal area weighted-pooled for
global heading perception. Cereb. Cortex 28, 612-624 (2017).
Luo, J. et al. Going with the flow: The neural mechanisms under-
lying illusions of complex-flow motion. J. Neurosci. 39,
2664-2685 (2019).

Sasaki, R., Angelaki, D. E. & DeAngelis, G. C. Processing of object
motion and self-motion in the lateral subdivision of the medial
superior temporal area in macaques. J. Neurophysiol. 121,
1207-1221 (2019).

Komatsu, H. & Wurtz, R. H. Relation of cortical areas MT and MST to
pursuit eye movements. |. Localization and visual properties of
neurons. J. Neurophysiol. 60, 580-603 (1988).

Newsome, W. T., Wurtz, R. H. & Komatsu, H. Relation of cortical
areas MT and MST to pursuit eye movements. Il. Differentiation of
retinal from extraretinal inputs. J. Neurophysiol. 60,

604-620 (1988).

Eifuku, S. & Wurtz, R. H. Response to motion in extrastriate area
MSTI: Center-surround interactions. J. Neurophysiol. 80,
282-296 (1998).

Ilg, U. J., Schumann, S. & Thier, P. Posterior parietal cortex neurons
encode target motion in world-centered coordinates. Neuron 43,
145-151 (2004).

Heuer, H. W. & Britten, K. H. Optic flow signals in extrastriate area
MST: comparison of perceptual and neuronal sensitivity. J. Neu-
rophysiol. 91, 1314-1326 (2004).

Salzman, C. D., Murasugi, C. M., Britten, K. H. & Newsome, W. T.
Microstimulation in visual area MT: Effects on direction dis-
crimination performance. J. Neurosci. 12, 2331-2355 (1992).
Britten, K. H. & Van Wezel, R. J. A. Electrical microstimulation of
cortical area MST biases heading perception in monkeys. Nat.
Neurosci. 1, 59-63 (1998).

Zhang, T., Heuer, H. W. & Britten, K. H. Parietal area VIP neuronal
responses to heading stimuli are encoded in head-centered
coordinates. Neuron 42, 993-1001 (2004).

Zhang, T. & Britten, K. H. Parietal area VIP causally influences
heading perception during pursuit eye movements. J. Neurosci.
31, 2569-2575 (2011).

Uka, T. & DeAngelis, G. C. Linking neural representation to func-
tion in stereoscopic depth perception: Roles of the middle tem-
poral area in coarse versus fine disparity discrimination. J.
Neurosci. 26, 6791-6802 (2006).

Purushothaman, G. & Bradley, D. C. Neural population code for
fine perceptual decisions in area MT. Nat. Neurosci. 2004 81 8,
99-106 (2004).

Murasugi, C. M., Salzman, C. D. & Newsome, W. T. Microstimula-
tion in visual area MT: Effects of varying pulse amplitude and
frequency. J. Neurosci. 13, 1719-1729 (1993).

Celebrini, S. & Newsome, W. T. Microstimulation of extrastriate
area MST influences performance on a direction discrimination
task. J. Neurophysiol. 73, 437-448 (1995).

Koenderink, J. J. Optic flow. Vis. Res. 26, 161-179 (1986).

Saito, H. A. et al. Integraton of direction signals of image motion in
the superior temporal sulcus of the Macaque monkey. J. Neurosci.
6, 145-157 (1986).

Macke, J. H. & Nienborg, H. Choice (-history) correlations in sen-
sory cortex: cause or consequence? Curr. Opin. Neurobiol. 58,
148-154 (2019).

Cohen, M. R. & Newsome, W. T. Estimates of the contribution of
single neurons to perception depend on timescale and noise
correlation. J. Neurosci. 29, 6635-6648 (2009).

85.

86.

87.

88.

89.

90.

91.

92.

93.

94.

95.

96.

97.

98.

99.

100.

101.

Van Wezel, R. J. A. & Britten, K. H. Motion adaptation in area MT. J.
Neurophysiol. 88, 3469-3476 (2002).

Britten, K. H., Shadlen, M. N., Newsome, W. T. & Movshon, J. A. The
analysis of visual motion: A comparison of neuronal and psycho-
physical performance. J. Neurosci. 12, 4745-4765 (1992).
Jazayeri, M. & Movshon, J. A. A new perceptual illusion reveals
mechanisms of sensory decoding. Nature 446, 912-915 (2007).
Hol, K. & Treue, S. Different populations of neurons contribute to
the detection and discrimination of visual motion. Vis. Res. 41,
685-689 (2001).

Britten, K. H. & Newsome, W. T. Tuning bandwidths for near-
threshold stimuli in area MT. J. Neurophysiol. 80, 762-770 (1998).
Maciokas, J. B. & Britten, K. H. Extrastriate area MST and parietal
area VIP similarly represent forward headings. J. Neurophysiol.
104, 239-247 (2010).

Tanaka, K., Fukada, Y. & Saito, H. A. Underlying mechanisms of the
response specificity of expansion/contraction and rotation cells in
the dorsal part of the medial superior temporal area of the
Macaque monkey. J. Neurophysiol. 62, 642-656 (1989).

Gu, Y. Vestibular signals in primate cortex for self-motion per-
ception. Curr. Opin. Neurobiol. 52, 10-17 (2018).

Dokka, K., MacNeilage, P. R., DeAngelis, G. C. & Angelaki, D. E.
Multisensory self-motion compensation during object trajectory
judgments. Cereb. Cortex 25, 619-630 (2015).

Dokka, K., Park, H., Jansen, M., DeAngelis, G. C. & Angelaki, D. E.
Causal inference accounts for heading perception in the
presence of object motion. Proc. Natl Acad. Sci. USA 116,
9060-9065 (2019).

Sasaki, R., Angelaki, D. E. & DeAngelis, G. C. Dissociation of
self-motion and object motion by linear population decoding
that approximates marginalization. J. Neurosci. 37, 11204-11219
(2017).

Zhang, W. H. et al. Complementary congruent and opposite
neurons achieve concurrent multisensory integration and segre-
gation. Elife 8, 1-33 (2019).

Peltier, N. E., Angelaki, D. E. & DeAngelis, G. C. Optic flow parsing
in the macaque monkey. J. Vis. 20, 1-27 (2020).

Fukushima, K. Neocognitron for handwritten digit recognition.
Neurocomputing 51, 161-180 (2003).

Desimone, R. & Ungerleider, L. G. Multiple visual areas in the
caudal superior temporal sulcus of the macaque. J. Comp. Neurol.
248, 164-189 (1986).

Wurtz, R. H., Yamasaki, D. S., Duffy, C. J. & Roy, J.-P. Functional
specialization for visual motion processing in primate cerebral
cortex. Cold Spring Harb. Symp. Quant. Biol. 55, 717-727 (1990).
Duffy, C. J. & Wurtz, R. H. Sensitivity of MST neurons to optic flow
stimuli. Il. Mechanisms of response selectivity revealed by small-
field stimuli. J. Neurophysiol. 65, 1346-1359 (1991).

Acknowledgements

This work was supported by grants from the National Science and
Technology Innovation 2030 Major Program (2022ZD0205000), the
Lingang Laboratory (LG202105-01-03), the Strategic Priority Research
Program of CAS (XDB32070000), the Shanghai Municipal Science and
Technology Major Project (2021SHZDZX, 2018SHZDZXO05), and the
Shanghai Academic Research Leader Program (21XD1404000) to Y.G.

Author contributions

W.L., J.L., and Z.Z. performed the experimental studies. W.L., and J.L.
carried out the analysis. Y.G. supervised and directed this project. W.L.
and Y.G. wrote the manuscript and revision.

Competing interests
The authors declare no competing interests.

Nature Communications | (2022)13:5479

16



Article

https://doi.org/10.1038/s41467-022-33245-5

Additional information

Supplementary information The online version contains
supplementary material available at
https://doi.org/10.1038/s41467-022-33245-5.

Correspondence and requests for materials should be addressed to
Yong Gu.

Peer review information Nature Communications thanks Kristine Krug,
Andrew Parker and the other, anonymous, reviewer(s) for their con-
tribution to the peer review of this work. Peer reviewer reports are
available.

Reprints and permission information is available at
http://www.nature.com/reprints

Publisher’s note Springer Nature remains neutral with regard to jur-
isdictional claims in published maps and institutional affiliations.

Open Access This article is licensed under a Creative Commons
Attribution 4.0 International License, which permits use, sharing,
adaptation, distribution and reproduction in any medium or format, as
long as you give appropriate credit to the original author(s) and the
source, provide a link to the Creative Commons license, and indicate if
changes were made. The images or other third party material in this
article are included in the article’s Creative Commons license, unless
indicated otherwise in a credit line to the material. If material is not
included in the article’s Creative Commons license and your intended
use is not permitted by statutory regulation or exceeds the permitted
use, you will need to obtain permission directly from the copyright
holder. To view a copy of this license, visit http://creativecommons.org/
licenses/by/4.0/.

© The Author(s) 2022

Nature Communications | (2022)13:5479

17


https://doi.org/10.1038/s41467-022-33245-5
http://www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/
http://creativecommons.org/licenses/by/4.0/

	Causal contribution of optic flow signal in Macaque extrastriate visual cortex for roll perception
	Results
	Behavioral task and performance
	Mixed roll-translation signals are predominant in MSTd
	Microstimulation biased roll direction judgment
	Microstimulation biased choice between flow patterns
	Microstimulation reduced performance discriminability
	Comparison of microstimulation effect in 2-nobreakAFC task
	Independence of roll perception on translation component

	Discussion
	Methods
	Subjects
	Apparatus and visual stimuli
	Experimental paradigm
	Fixation and tuning measurement
	Four-alternative forced choice (4-AFC) combined roll-translation discrimination task
	Two-alternative forced choice (2-AFC) separated roll or translation task
	Fine task version
	Coarse task version
	Electrophysiology
	Recordings
	Microstimulation procedures
	Data analysis
	Cell type classification
	Spiral index
	Clustering
	Tuning strength
	Psychophysics
	Normalizing microstimulation effects across tasks
	Choice change index (CCI)
	Reporting summary

	Data availability
	Code availability
	References
	Acknowledgements
	Author contributions
	Competing interests
	Additional information




