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A cadaver‑based biomechanical 
model of acetabulum reaming 
for surgical virtual reality training 
simulators
Luigi Pelliccia1,6, Mario Lorenz  1,2,5,6, Christoph‑E. Heyde2, Maximilian Kaluschke3, 
Philipp Klimant1,4, Sebastian Knopp1, Stefan Schleifenbaum2, Christian Rotsch  2,4, 
René Weller3, Michael Werner4, Gabriel Zachmann  3, Dirk Zajonz2 & Niels Hammer2,4,5*

Total hip arthroplasty (THA) is a highly successful surgical procedure, but complications remain, 
including aseptic loosening, early dislocation and misalignment. These may partly be related to 
lacking training opportunities for novices or those performing THA less frequently. A standardized 
training setting with realistic haptic feedback for THA does not exist to date. Virtual Reality (VR) 
may help establish THA training scenarios under standardized settings, morphology and material 
properties. This work summarizes the development and acquisition of mechanical properties on 
hip reaming, resulting in a tissue-based material model of the acetabulum for force feedback VR 
hip reaming simulators. With the given forces and torques occurring during the reaming, Cubic 
Hermite Spline interpolation seemed the most suitable approach to represent the nonlinear force–
displacement behavior of the acetabular tissues over Cubic Splines. Further, Cubic Hermite Splines 
allowed for a rapid force feedback computation below the 1 ms hallmark. The Cubic Hermite Spline 
material model was implemented using a three-dimensional-sphere packing model. The resulting 
forces were delivered via a human–machine-interaction certified KUKA iiwa robotic arm used as a 
force feedback device. Consequently, this novel approach presents a concept to obtain mechanical 
data from high-force surgical interventions as baseline data for material models and biomechanical 
considerations; this will allow THA surgeons to train with a variety of machining hardness levels of 
acetabula for haptic VR acetabulum reaming.

Total hip arthroplasty (THA) is considered one of the most successful procedures in orthopedic surgery1 with 
more than 200,000 cases per annum performed in Germany2 and a predicted number of 500,000 per annum in 
2020 in the United States alone3. In spite of THA being a highly successful procedure, a number of complications 
related to this surgery exist, including aseptic loosening, early dislocation following THA, and misalignment. 
Some of these complications may be related to the surgical techniques deployed for THA.

To date, there is a lack of training opportunities for the various steps involved in THA in a standardized setting 
and without putting the patient at risk by the less experienced trainee. Human cadaveric tissues may here serve 
as an ideal model for trainees to gain experience, especially when supported by experienced senior colleagues. 
However, these scenarios are missing a standardized setting with predictable structure and haptics of the hip, 
which would be helpful to get a general appreciation for basic techniques and forces applied to the human system 
while at the same time having the opportunity to train the same intervention with exactly the same conditions.
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Further to this, the approach using cadavers has limitations regarding the availability, and potential changes 
induced by the post mortem interval or the chemicals used for anatomical fixation4–6. Virtual Reality (VR) 
provides new opportunities to establish highly standardized training scenarios with realistic haptic behavior for 
THA surgery. Interventions simulated with VR can be trained potentially for an indefinite number of times. VR 
has already been successfully established in arthroscopy or laparoscopic surgery7–9. However, to date, no VR-
based simulation, which includes realistic haptic feedback, has been developed for THA. Existing commercial 
VR simulators for THA are not providing a realistic haptic feedback due to the lack of haptic devices, which 
are capable of delivering the necessary high forces. In case of commercial VR-based simulators, it is also often 
unclear if the underlying material models used for the haptic rendering are basing on empirical biomechanical 
data or the feeling of surgeons involved in their development process. Whilst a lot can be learned from solely 
visual training simulation, especially for the acquisition of surgical skills, a realistic haptic simulation is at least 
as important; surgeons rely a lot on their haptic feeling during surgeries. Therefore, one of the main challenges 
for the development of a haptic VR-based THA simulation environment, is to provide a realistic force-feedback 
(haptic-feedback) to the user. A number of steps in THA need to be modeled, including the (1) surgical approach, 
(2) incision of the joint and removal of the femoral head, (3) reaming of the acetabulum and (4) femur, as well 
as (5) implanting the prosthetic components and (6) wound closure. Both haptic and visual properties are of 
fundamental interest to develop THA simulators in VR. A feasible approach to provide a realistic haptic feedback 
is to develop a material model to be used for predicting the interactional forces between the surgical tools and 
the different tissues.

In recent years, a plethora of research has been conducted aiming to identify the material properties of the 
acetabulum by using both cadaveric experiments10,11 and Finite Element Analysis (FEA)12. These studies’ results 
could potentially be used to build a simulation model of the acetabulum, e.g., based on FEA, and simulate 
its biomechanical interaction with the reamer. However, the simulator is required to deliver a real-time force 
feedback to the user updated with a high frequency. Whilst there is no absolute threshold for the update rate to 
deliver a reliable and stiff haptic behavior it is shown that faster update rates are leading to stiffer behavior13,14. 
This represents one of the main requirements for realistic surgical VR simulators. As a rule-of-thumb-criteria, 
an update rate of 1 kHz is considered to provide reliable and stiff haptic behavior15, although even at lower 
update rates, comparable results could be achievable16. We decided to set 1 kHz as the requirement for the force 
feedback calculation speed. Such performance would usually not be feasible using the FEA due to the compu-
tational load it requires.

Addressing these issues, this given study measured the direct interactional forces between the reamer and 
the acetabulum, determined an analytical representation of force-torque as a function of reamer displacement, 
and implemented this material model in the simulation environment. This study presents the very first step 
towards developing a surgery simulator capable of delivering biomechanical-based force feedback. Based on the 
mechanical data, the objective was to develop a VR-based surgery simulator capable of computing the haptic 
feedback in 1 ms. The resulting data was implemented into a human–machine-interaction certified robotic arm 
as a force feedback device, equally capable of reacting in the 1 ms timeframe as part of the surgical VR training 
and as a safety feature for the user.

To achieve this goal, the measured data were interpolated to provide a mathematical description of force-
torque as a function of reamer displacement. Two interpolation techniques were implemented to provide an 
effective mathematical approximation of the data, optimizing computational time. The workup will be described 
and discussed in detail, including the mechanical testing setup and a self-developed fixture for holding the 
reamer and the acetabulum in a standardized manner, the reaming itself, as well as the material data and related 
material models.

Materials and methods
Mechanical tests were conducted on cadaveric acetabular specimens to assess their biomechanical behavior under 
conditions similar to hip surgery. The tissues were obtained in accordance with the Saxonian Death and Funeral 
Act (version 2014) and University of Otago ethics approval (H17/20), and the experimental protocols were 
approved by these given institutions. While alive, the body donors gave their informed consent to the donation 
of their tissues for research purposes. Twenty-four cadaveric acetabula were retrieved from human cadavers (16 
females, 8 males; mean age 87 ± 8 years, age range 74–102 years).

Sample preparation.  Surrounding soft tissues, including the hip muscles, were grossly removed from the 
hips before the ilio-, ischio- and pubofemoral ligaments were exposed17. Care was taken to transect these liga-
ments as distally as possible before dislocating the femoral heads. The capsular ligaments and the teres ligament 
of the hip joint were then removed carefully at the level of the acetabular labrum. Following this, the innominate 
bone with the intact acetabulum was trimmed for all specimens with dimensions fitting into the customized 
support device, while assuring that the cartilage, the entire subchondral bone lamella and sufficient bone stock 
measuring at least 15-mm in all directions was still adjacent to the specimen. It was then embedded in ceramic-
reinforced polyurethane resin (RenShape solutions, Huntsman International LLC, Salt Lake City, USA) in the 
support device, with the resin having just enough viscosity to allow thorough anchoring of the specimen with no 
excessive resin penetration. The labral rim of the acetabulum was positioned using a custom-developed three-
dimensional (3D) positioning device the support was mounted on. Care was taken to align the labral rim per-
pendicular to the axis of rotation of the reamer. Prior to the mechanical tests, the tissues were rinsed in isotonic 
0.9 mass% saline and kept moist throughout the mechanical experiments.
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Experimental setup.  Both the experimental setup and protocol were developed to replicate the real sur-
gery conditions as closely as possible. Starting from observation of real surgery (see Fig. 1), an experimental 
setup was built (see Fig. 2). The reamer was connected to a biaxial material testing machine (DYNA-MESS, 
Aachen, Germany, 10 kN and 200 Nm certified measure range) to determine forces and torques along the direc-
tion of the reaming (see Fig. 2). For the connection of the reamer with the test machine and the embedding of 
the acetabula, dedicated fixators were CAD designed and manufactured from aluminum (see Fig. 2).

Forces and torques were measured along the direction of the reaming tool axis between the reamer and the 
acetabulum under both static (no reaming of acetabulum cartilage) and dynamic (reaming of acetabulum carti-
lage) conditions. The torques were caused by the friction that arose between the reaming tool and the acetabulum 
when the cartilage was removed. Thus, during the static tests, no torque arose. Three test series were conducted 
on each sample—one static test followed by two dynamic tests. All tests started from a position at which the 
contact force between the switched off reamer and the sample was 20 N. The test cycle began after that the reamer 
was switched into operating mode. For the tests, cadaveric tissue samples were numbered according to the test 
sequence followed in the experimental protocol (e.g., see sample 22 representing the 22nd test conducted). The 
angle of the reamer rotation was kept perpendicular relative to the equator of the acetabulum for standardization 
purposes in order to allow for baseline data acquisition.

Figure 1.   Reaming of the acetabulum during the hip surgery. The operating surgeon (on the left) uses a 
reaming tool to remove cartilage from the acetabulum of a left sided hip joint. Retractors hold open the surgical 
site, facilitated by two assisting surgeons (hands on the right).

Figure 2.   Experimental setup (left) showing the mounted specimen in a bi-axial testing machine and the 
reamer mounted above. Reaming tools of matching sizes were used for each of the specimens. The insert shows 
a right sided innominate bone. The explosion view on the right top shows the hand piece of the reaming tool 
and a customized fixture to attach it to the bi-axial testing machine. Bottom right shows the top view of the 
acetabular region of a right sided innominate bone mounted in a mold prior to the reaming experiments. The 
cartilage is depicted in pink.
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During the static tests, the compression force was measured when the reamer was pushed into the acetabu-
lum with a constant feed rate of 0.07 mm/s. The test stopped when (1) the force reached 800 N or (2) the tool 
displacement reached 20 mm. When performing dynamic tests, the reamer was operating to remove cartilage 
from the acetabulum in two consecutive trials with two different reaming tool sizes (labeled Dynamic 1 and 
Dynamic 2, respectively). The reaming tool for the test was chosen to match the diameter of the acetabulum, 
which was measured using a precision caliper. For the first trial, once the diameter of the acetabulum was meas-
ured (e.g. 51.2 mm), the next larger reamer with the rounded size was used (e.g. 52 mm), and for the second 
trial, the subsequently 2-mm larger reaming tool was chosen (e.g. 54 mm). The samples for the dynamic tests 
were further split into subgroups using two different feed rates, 0.01 mm/s and 0.03 mm/s. Dynamic tests were 
stopped if (1) the friction between the reamer and the sample caused the reamer to discontinue rotating, or (2) 
the tool displacement in the reaming direction exceeded 20 mm. These numbers and conditions assured that 
the cartilage was removed entirely in all the specimens.

This test setup measured displacement, force and torque (for dynamic data) in the reaming direction, with 
a sample time of 0.01 s. Thus, the test outcomes are displacement, force and torque (for dynamic data) vectors 
sampled at 0.01 s. As the measurements were conducted along one axis only, just one of the three vector com-
ponents is meaningful, while the other two components are zero.

Calculation
Data filtering, normalization and interpolation.  Force and torque data coming from dynamic tests 
were filtered by determining the appropriate cut-off frequencies for each dataset by means of a Fourier analysis, 
in order to build customized low-pass filters for each test, and to remove unwanted oscillations. Force data com-
ing from the static tests did not require filtering as the reaming tool was turned off.

Force and torque data coming from both static and dynamic tests were then normalized with reference to 
the maximum vertical displacement for each test set, to compare the different sample responses. For determin-
ing an analytical description of forces and torques, piecewise interpolation was implemented using both Cubic 
Splines and Cubic Hermite Splines to approximate the filtered and normalized data. Using spline interpolation to 
approximate the measured curves largely reduces the computational and data storage requirements of the material 
model. The appropriate number of interpolation nodes within the displacement interval was automatically deter-
mined by means of a customized algorithm, considering the second order derivative of the force/torque diagram.

Specifically, a threshold for the second derivative was set and the points in which the derivative was above the 
threshold were selected. The aim of the algorithm was to obtain larger numbers of nodes in the interval in which 
the slope variations were higher. To determine the appropriate number of nodes to be used for the interpolation, 
a desired value of the maximum norm of the approximation error (absolute error value) between the measured 
data and the interpolation curve was set, defined as follows:

where v and vapprox were the exact and the approximated values, respectively.
It is worth noticing that the given definition of error only aimed at providing a numerical value to compare the 

behavior of the interpolation curves, in addition to the visual comparison of the resulting graphs. For a desired 
value of the maximum error, starting from the maximum value of the second derivative, the threshold of the 
second derivative is recursively decreased by a defined sample step, and the algorithm recursively determines the 
number of nodes, calculating the related maximum norm of the approximation error. The calculation stopped 
when the maximum error was less or equal to the desired error value. The value of displacement at which the 
desired maximum error can also be determined by the algorithm. Lagrange interpolation schemes represented 
the easiest solution to the interpolation problem of N points. It defined an interpolation polynomial of minimum 
degree (N-1) which fitted the N points to be interpolated. The generic expression for the polynomial p of degree 
N-1 was p(x) = a0 + a1x + a2x

2
+ · · · + aN−1x

N−1 whose values in each node are equal to the desired values 
in that node, i.e., the data values fi at the nodes. This resulted in a set of N equations.

that allowed the determination of the N unknown polynomial coefficients. The polynomial degree directly 
depended on the number of nodes. Specifically, the degree of the polynomial increased with the number of 
nodes considered. When a large number of nodes was interpolated, the resulting polynomial heavily oscillated 
in the nodes close to the boundary of the interpolation intervals (so called Runge phenomenon)18. To provide 
a computationally effective model avoiding Runge’s phenomenon, the data were processed using a piecewise 
interpolation, based on a third-order Spline19,20. The piecewise interpolation approach using both Cubic Splines 
and Cubic Hermite Splines allowed working with polynomials of fixed degree, independent from the number 
of nodes considered, avoiding Runge’s phenomenon. Once the appropriate number N of nodes was determined, 
the displacement interval was divided in N-1 sub-intervals 

[

di di+1

]

 , defined by each pair of nodes. The points 
di and di+1 were called knots and the related Spline in each of the interval was defined as follows.

The coefficients of the polynomial in each interval, for the Cubic Spline, were determined by setting the values 
of the Spline equal to the desired values fi in each node, as well as the continuity of the Spline and its first and 
second derivative at the nodes in order to achieve a steady connection between the spline segments (piecewise-
spline curve is C2 in knot). The aforementioned conditions lead to the following system of equations:

ea =
v − vapprox

v
× 100,

p(xi) = fi , i = 0, . . . ,N ,

(1)si(d) = ai(d − di)
3
+ bi(d − di)

2
+ ci(d − di)+ di .
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For the Cubic Hermite Splines the coefficients were determined by setting the values of the Spline, and its 
first derivative, equal to the desired values fi and f ′I  in each node, as well as the continuity of its first derivative 
at the nodes in order to achieve a steady connection between the spline segments (piecewise-spline curve is C2 
in knot). The aforementioned conditions lead to the following system of equations:

The conditions (2) and (3) allowed determining the expression (1) for each interval, leading to a set of equa-
tions that provided the appropriate value of the feedback force according to the reamer’s displacement and with 
the set error threshold. Cubic Hermite polynomials are more complex than the Cubic Splines, but they have no 
overshoots, if the data to be interpolated is not smooth as in the given case.

Results
Forces and torques.  Of the 72 data sets from 24 human acetabula used for the experiments, 62 resulted in 
valid data. Ten data sets were excluded from further evaluation due to (1) invalid measurements caused by alter-
ations in the feed rates during the experiments (2 data sets), (2) acetabula breaking out of their resin embedding 
during the reaming (4 data sets) and (3) acetabula which were reamed completely after a 10-mm displacement (4 
data sets). Detailed information concerning the tests results is given in the supplement material. Figure 3 shows 
the force and torques applied to the reaming tool during the execution of the tests.

Figure 4 shows one example of force and torque measurements, before and after the filtering, alongside the 
frequency spectrum. Figure 5 shows an example of the normalized force and torque measurements. Similar 
figures for all samples are given in the supplement material.

As shown in Fig. 5, it appears that the trends of forces and torques look similar, reflecting their physical 
connection being consistent with the definition of torque as a product of a force for distance. The torque on the 
vertical axis was generated from the friction on the surface of the reamer, which is depended on the vertical 
force. The reason for the forces and torques remaining close to 0 during the first part of the reaming is likely 
caused by the slow feed rate giving the reamer sufficient time to completely remove the material so that almost 
no force and torque is created between the reamer and acetabulum. Further, most of the forces starting from 
0 N despite the contact force of 20 N results from the minimal time difference between the start of the reamer 

(2)

si(di) = fi
si(di+1) = si+1(di+1)

s
′

i(di+1) = s
′

i+1(di+1)

s
′ ′

i (di+1) = s
′ ′

i+1(di+1)

i = 0, . . . , n− 1

i = 0, . . . , n− 1

i = 0, . . . , n− 1

i = 0, . . . , n− 1

sn−1(dn) = fn

,

(3)

si(di) = fi
si(di+1) = si+1(di+1)

s
′

i(di+1) = f
′

i

s
′ ′

i (di+1) = s
′ ′

i+1(di+1)

i = 0, . . . , n− 1

i = 0, . . . , n− 1
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.

Figure 3.   Force (F) and Torque (T) applied to the reaming tool during the tests.
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and the start of the test program. Thus, material was removed leading to a reduction of the contact force to 0 N 
at the beginning of the test.

The maximum, average and minimum forces and torques for the test sets Static, Dynamic 1, and Dynamic 
2 were calculated to provide a valid spectrum of occurring forces and torques (see Fig. 6). The depicted curves 
are based on the filtered and normalized data. The maximum, average and minimum curves are composed from 
different samples, as for each displacement value the maximum, average and minimum values at this point out 
of all samples were taken.

Real‑time computation of the haptic feedback using spline interpolation.  In order for the VR 
THA simulator to deliver real-time force feedback, it is necessary that both forces and torques value are updated 

Figure 4.   Raw and filtered force and torque measurements as well as the frequency spectrum displacement for 
sample 18, set Dynamic 1, feed rate 0.01 mm/s.

Figure 5.   Force and torque after the filtering and the normalization with respect to the vertical displacement for 
sample 18, set Dynamic 1, feed rate 0.01 mm/s.
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with a frequency of 1  kHz15. Therefore, on basis of the filtered and normalized data, an analytical formula-
tion of the reamer-acetabulum interactional forces/torques, as a function of the reamer displacement, based on 

Figure 6.   Maximum, minimum and average forces and torques for the test set Static (a), Dynamic 1 (b) and 
Dynamic 2 (c).
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interpolation of the data was determined, using the algorithm described in “Data filtering, normalization and 
interpolation” section.

Figure 7a shows an example of interpolation of the maximum force feedback for the test set Dynamic 1, based 
on Cubic Splines. Using the algorithm described in “Data filtering, normalization and interpolation” section, 
12 interpolation nodes have been determined to achieve a maximum norm of the approximation error of 41%, 
corresponding at a reamer displacement of 4.7 mm. A more detailed interpolation (higher number of interpola-
tion nodes) can be achieved reducing the norm of the approximation error.

The main advantage of Cubic Spline interpolation approach is that it produced smooth and accurate results if 
the data set of interpolation nodes had a smooth distribution, otherwise it presented overshooting. Cubic Hermite 
Spline has been determined for the same 12 interpolation nodes, in order to make a comparison between the 
two techniques. The smooth and accurate interpolation of the Cubic Hermite Splines resulted in a maximum 
norm of the approximation error of 14%, at the same reamer displacement, which was much smaller than the 
41% obtained with Cubic Splines. Figure 7b shows the interpolation of the maximum force feedback for the test 
set Dynamic 1, based on Cubic Hermite Splines with 12 nodes.

The interpolation technique based on Cubic Hermite Splines provided a better approximation of the data 
for the same number of interpolation nodes. Figure 7c shows a comparison between the two interpolation 
techniques.

Implementation approach.  To achieve a simulation model that represents the experimental data in 3D 
space, the hip bone mesh was converted into a volumetric representation, called sphere packing21. This involved 
filling the entire mesh with non-overlapping spheres (see Fig. 8), to optimize volume coverage. Starting from 
a uniform density distribution, a haptic rendering algorithm was designed, tracking a physically constraint hip 
reamer tool. The forces that act upon the virtual tool were rendered to the KUKA iiwa robot as force feedback. 
This simulation took into consideration all spheres with which the virtual reamer was in contact with and calcu-
lated a current density by weighting each sphere’s density by the contact surface between the virtual reamer and 
the individual spheres. The surface contact was also used to compute other surface material properties, such as 
friction and surface normal. The surface normal can only be reasonably approximated when all spheres within 
a sphere-packing are non-overlapping. Otherwise, the same geometrical features would be considered multiple 
times. This would incorrectly skew the resulting normal of that feature.

Based on this simulation model, a virtual experiment was established to mimic the real experiment. A virtual 
reamer approached a hip bone, which was fixed in space in the same angle as the physical experiment. The simu-
lation resulted in a force curve, which gave a mean error compared to the experimental data, represented by the 
Cubic Hermite Spline approximation. In this way, one could relate the reamer displacement to the measured force 
magnitude represented by the Cubic Hermite Spline. During simulation, the density distribution of the spheres 
was optimized by particle swarm optimization with the goal of minimizing the error between simulated and 
measured force at each time step. This way an accurate volumetric model of the hip from the measured experi-
mental data is created. The size of the spheres determines the resolution at which this optimization can operate, 
with smaller spheres resulting in a higher resolution. However, an increased number of spheres negatively affects 
the performance, therefore both effects have to be considered when choosing the sphere count. In the technical 
setup the material simulation was used in, the 1 kHz requirement could be achieved with 201,532 spheres22,23.

Additionally, the material simulation already supports material removal by splitting up, shrinking and dis-
placing spheres. The density of each sphere is incorporated into the removal behavior, as the contact density 
is already calculated at runtime for the previously mentioned force feedback. Ultimately, by using the software 
library developed by Knopp et al.24, the simulation model was utilized for giving force feedback to the user with 
a KUKA iiwa robot.

Figure 7.   Piecewise Cubic interpolation of the maximum force feedback for the test set Dynamic 1 based on 
Cubic Spline (a) and Cubic Hermite Spline (b), and comparison between the interpolation techniques (c) in the 
case of 12 interpolation nodes.
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Discussion
The here proposed approach represents a first attempt to develop a cadaver-based real-time material model which 
can be implemented into a haptic VR-based THA surgery simulator. For this purpose, an industrial KUKA iiwa 
robotic arm (KUKA AG, Augsburg, Germany) was deployed as a force feedback device. The aim was to deliver 
a realistic haptic feeling when virtually reaming the acetabulum. During real THA, the forces applied by the 
surgeon for the reaming of the hip exceed what can be delivered by standard commercial type haptic devices 
available on the market at present. We here made attempt to resolve all these issues for a more realistic VR ream-
ing simulation. Another challenge in the development of surgical VR simulators lies in the delivery of realistic 
force feedback, as it would be felt when manipulating, cutting or milling human tissues. To achieve these goals, 
it was necessary to measure the biomechanical behavior of the acetabulum when reamed in human cadavers. 
Industrial robotic arms are capable of delivering much higher forces, as is the case in THA or similar musculo-
skeletal surgery. The approach comes with alienating the industrial robot not to just perform standard handling 
operations but to actively provide a counter force for the force applied by the surgeon via a reaming tool upon 
it, simulating what is experienced during THA surgery. A simulation model, which implemented the approach 
described in “Implementation approach” section is depicted in Fig. 8. Here, spheres have been integrated into 
the acetabular region to effectively minimize computational time, given that intersections between spheres are 
the fastest computational method.

Different from other fields in engineering, the test procedures and the underlying test setup for determining 
the material properties of the reaming were neither defined nor standardized. Therefore, we developed a new 
standardized testing procedure to assess the biomechanical response of the acetabula when reamed with a real 
surgical instrument. Instead of multiple angles as it would be the case during surgery, we only used one direction 
for standardization purposes. This resulted in highly accurate and consistent data of the interactional forces and 
torques between the surgical instrument and the acetabula. Further, our here presented standardized test proce-
dure could also be applied to other drilling or reaming scenarios where interactional forces and torques between 
a surgical instrument and tissue need to be measured, e.g. the drilling of bone channels for inserting bone screws. 
The specific nature of the load and torque data being non-uniform and involving one characteristic local peak 
at this stage is not well understood and is lacking the morphological link to the here presented mechanical data. 
Potentially, the diameters of the acetabulum and reaming device, inhomogeneities in cartilage thickness as well 
as the hip not being a perfect sphere may be causes for the here observed phenomena. This explanation, however, 
remains unsubstantiated and warrants further study in future projects.

A common approach for developing a material model simulating interactional forces and torques between 
the reamer and the acetabulum would use FEA. However, to develop such an FEA model, measurements with far 
more than the here available 24 human acetabula would be necessary to determine the influence of parameters 

Figure 8.   Example of a volumetric model of the acetabulum filled with spheres, which is used to calculate the 
force feedback given by the Virtual Reality simulator. The usage of spheres allows a fast computation of the force 
feedback.
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like age, sex, bone density and thicknesses of the different tissue layers. Additionally, in mechanical engineering, 
tests aimed at determining material properties to be implemented in FEA are starting from a known and stand-
ardized testing procedure and sample geometry. In the given case, the testing procedure had to be developed first 
and the geometry of each acetabulum is well known to be different inter-individually. However, even if an FEA 
model simulating the interactional forces and torques between the reamer and the acetabulum existed, it could 
not be used in a surgical VR training simulator: Haptic feedback needs an update rate of 1 ms, which is usually 
out of reach of any contemporary FEA simulation, because of the computational load.

For this reason, the here given approach has been to measure directly the interactional forces and torques 
between the reamer and the acetabulum and deriving an analytical representation as a function of the reamer 
displacement. However simply using polynomials for interpolating the measured curves would have led to poly-
nomials of high orders consuming considerable computational power. Therefore, the here presented approach 
uses Cubic Splines to interpolate piecewise the measured forces/torques with an appropriate number of interpo-
lation nodes. Further, piecewise interpolation based on Cubic Splines avoids problems associated with simpler 
solutions like the Lagrange approach because they avoid Runge’s phenomenon.

However, by using Cubic Splines, one can run into computational overload depending on the number of nodes 
needed for the interpolation. Here an optimization conflict arises between the fitting of the interpolated curve to 
the measured data (many nodes) and the computational resources it requires (few nodes). This work presented 
an approach to determine the appropriate number of nodes by analyzing the second derivative of the measured 
quantities together with the maximum tolerable error between the measured data and the interpolated curves.

Additionally, we compared Cubic Hermite Splines with Cubic Splines to increase the fitting quality with 
lesser node numbers. The results showed that Cubic Hermite Splines in general provide lower error between 
the interpolated curve and the measured data than Cubic Splines using the same number of nodes. By using 
Cubic Hermite Splines, one could further avoid the problem of the deviation of the interpolated curve from the 
data set as the number of nodes decreases, leading to more accurate results. Even with a decreasing number of 
interpolation nodes, a better approximation is achieved using Cubic Hermite Splines. This indicates, in order 
to achieve a defined approximation using the Cubic Hermite Splines, it is possible to use a reduced number of 
interpolation nodes, requiring lower computational power.

It could further be shown that using the given approach, a valid spectrum of occurring forces and torques 
can be obtained, which can be used for the simulation of forces and torques during reaming in VR simulation. 
As the here developed material model bases on Cubic Hermite Splines, the level of machining hardness of the 
virtually-reamed acetabulum can be freely defined within a given range. These combined efforts will allow the 
training surgeons to experience different acetabula in the VR acetabulum reaming simulator developed by our 
group25,26 (see Fig. 9). However, conclusions on the realism of the haptic behavior cannot be drawn and need to 
be evaluated in conjunction with the entire VR training experience in a user study with orthopedic surgeons. 
Such future user study should target advanced students in medical schools or allied disciplines, residents and 
experienced surgeons, to get a holistic overview of the expectations of all relevant stakeholders. Medical students 
may provide their anticipated expectations on the training simulator. Residents may express their needs based on 
their currents training experiences with state-of-the-art training methods. Experienced surgeon may best assess 
the quality of the training simulator and can evaluate the training concept. The user study should measure user 
experience, usability, and the cognitive work load of the simulator using established post-test questionnaires. 
Further presence should be measured with short post-test questionnaire as well. As a last quantitative measure, 
a self-developed post-test questionnaires about the quality and the expected capacity of the simulator for each 
participant groups should be used. This to be developed questionnaire should base on and adapt questionnaire 
from literature used to asses other VR surgery trainings simulator, e.g. for minimally-invasive surgeries. An 
interview with each participant about their training experience should conclude the assessment.

Further, the here obtained data sets could be used as a part of a training data set to develop a deep neural 
network (DNN) based material model, which was not the aim of the study but presents interesting future work. 
However, generating a good DNN based material model would require much more data sets then we could 
acquire. Given that such a DNN based material model would exist, it would be interesting to compare the felt 
realism of the generated haptic force feedback in a user study.

Figure 9.   The Virtual Reality acetabulum reaming simulator, where the developed real-time material model is 
used to simulate the interactional forces and torques between the reamer and the acetabulum.



11

Vol.:(0123456789)

Scientific Reports |        (2020) 10:14545  | https://doi.org/10.1038/s41598-020-71499-5

www.nature.com/scientificreports/

Limitations.  A number of limitations exist related to the given work: First, the number of acetabula available 
for the tests was limited to 24 samples, with a narrow geriatric age range and only one angle of reamer rotation. 
Though the age range of the cadavers assessed here may not exactly fit with the age range of patients undergoing 
THA, these first baseline data may well serve as a reference for ranges of material properties of the acetabulum 
when reamed. With the limited number of acetabula, it was only possible to obtain data on the general spectra 
of forces and torques occurring during the reaming of human acetabula. For training purposes, it would be 
desirable to train patient group specific reaming behavior depending on age, sex and bone quality. To achieve 
this, more data sets are needed. Second, the interactional forces and torques were measured along one (ream-
ing tool) direction. Future work should repeat the given experiments, obtaining mechanical data at different 
reaming angles similar to the acquisition of a bidirectional reflectance distribution function for the rendering 
of graphics models to improve the material model. Third, the acetabula were casted in a rigid support, thus, the 
influence of soft tissues surrounding the acetabulum was not reflected in the measured biomechanical data. A 
fourth possible limitation is that the Spline interpolation leads to a smooth material behavior. A solution for this 
would be to reduce the maximum error leading to higher numbers of control point with a better representation 
of the measured jitter. Alternatively, the presented Cubic Hermite Spline material model could be extended with 
a noise factor introducing the measured jittering behavior to the material model. A user study determining the 
felt realism of the presented model is necessary to evaluate if the smoothened behavior of the presented model 
poses a problem.

Conclusion
We here presented for the first time a fast computing material model of the human acetabulum, which is appli-
cable for haptic reaming simulators, as is required for VR THA surgery training. A standardized biomechanical 
testing setup was established to measure the interactional forces and torques during the reaming of acetabula, as is 
performed during THA. Based on tests with human acetabula under static and dynamic settings, a fast computing 
Cubic Hermite Splines based material model was developed. It was shown that Cubic Hermite Splines provided 
a superior approximation of the real forces and torques compared to Cubic Splines. Finally, the implementation 
of a Cubic Hermite Splines material model combined with the here measured spectra of interactional forces and 
torques into a simulator will allow surgeons to train with a variety of machining hardness levels of acetabula of 
haptic VR acetabulum reaming (Supplementary Information 1).

Received: 16 September 2019; Accepted: 3 August 2020

References
	 1.	 Learmonth, I. D., Young, C. & Rorabeck, C. The operation of the century. Total hip replacement. Lancet 370, 1508–1519. https​://

doi.org/10.1016/S0140​-6736(07)60457​-7 (2007).
	 2.	 Grimberg, A., Jansson, V., Liebs, T., Melsheimer, O. & Steinbrück, A. Endoprothesenregister Deutschland (EPRD) - Jahresbericht 

2017. Mit Sicherheit mehr Qualität. EPRD Deutsche Endoprothesenregister gGmbH (2018).
	 3.	 Singh, J. A., Yu, S., Chen, L. & Cleveland, J. D. Rates of total joint replacement in the united states future projections to 2020–2040 

using the national inpatient sample. J. Rheumatol. https​://doi.org/10.3899/jrheu​m.17099​0 (2019).
	 4.	 Neugebauer, R. et al. Experimental modal analysis on fresh-frozen human hemipelvic bones employing a 3D laser vibrometer for 

the purpose of modal parameter identification. J. Biomech. 44, 1610–1613. https​://doi.org/10.1016/j.jbiom​ech.2011.03.005 (2011).
	 5.	 Hammer, N. et al. Ethanol and formaldehyde fixation irreversibly alter bones’ organic matrix. J. Mech. Behav. Biomed. Mater. 29, 

252–258. https​://doi.org/10.1016/j.jmbbm​.2013.09.008 (2014).
	 6.	 Steinke, H. et al. Deformation behavior of the iliotibial tract under different states of fixation. Med. Eng. Phys. 34, 1221–1227. https​

://doi.org/10.1016/j.meden​gphy.2011.12.009 (2012).
	 7.	 Kneebone, R. Simulation in surgical training. Educational issues and practical implications. Med. Educ. 37, 267–277. https​://doi.

org/10.1046/j.1365-2923.2003.01440​.x (2003).
	 8.	 Escobar-Castillejos, D., Noguez, J., Neri, L., Magana, A. & Benes, B. A review of simulators with haptic devices for medical training. 

J. Med. Syst. 40, 104. https​://doi.org/10.1007/s1091​6-016-0459-8 (2016).
	 9.	 Dawe, S. R. et al. A systematic review of surgical skills transfer after simulation-based training. Laparoscopic cholecystectomy and 

endoscopy. Ann. Surg. 259, 236–248. https​://doi.org/10.1097/SLA.00000​00000​00024​5 (2014).
	10.	 Athanasiou, K. A., Agarwal, A. & Dzida, F. J. Comparative study of the intrinsic mechanical properties of the human acetabular 

and femoral head cartilage. J. Orthop. Res. 12, 340–349. https​://doi.org/10.1002/jor.11001​20306​ (1994).
	11.	 Ishiko, T., Naito, M. & Moriyama, S. Tensile properties of the human acetabular labrum-the first report. J. Orthop. Res. 23, 

1448–1453. https​://doi.org/10.1016/j.orthr​es.2004.08.025.11002​30630​ (2005).
	12.	 Vasu, R., Carter, D. R. & Harris, W. H. Stress distributions in the acetabular region—I. Before and after total joint replacement. J. 

Biomech. 15, 155–164. https​://doi.org/10.1016/0021-9290(82)90247​-0 (1982).
	13.	 Colgate, J. E. & Brown, J. M. Factors affecting the Z-Width of a haptic display. In Robotics and Automation, ’94 International 

Conference, 3205–3210 (IEEE Computer Society Press, Los Alamitos, 1994).
	14.	 Love, L. J. & Book, W. J. Contact stability analysis of virtual walls. In International Mechanical Engineering Congress and Exposition, 

edited by Georgia Institute of Technology, 698–694 (1995).
	15.	 Coles, T. R., Meglan, D. & John, N. W. The role of haptics in medical training simulators. A survey of the state of the art. IEEE 

Trans. Haptics 4, 51–66. https​://doi.org/10.1109/TOH.2010.19 (2011).
	16.	 Colonnese, N. & Okamura, A. Stability and quantization-error analysis of haptic rendering of virtual stiffness and damping. Int. 

J. Robot. Res. 35, 1103–1120. https​://doi.org/10.1177/02783​64915​59623​4 (2015).
	17.	 Möbius, R. et al. A pilot trial comparing the tear-out behavior in screw-sockets and cemented polyethylene acetabular compo-

nents—A cadaveric study. Orthop. Traumatol. Surg. Res. 102, 723–728. https​://doi.org/10.1016/j.otsr.2016.06.007 (2016).
	18.	 Epperson, J. F. On the Runge example. Am. Math. Mon. 94, 329–341. https​://doi.org/10.1080/00029​890.1987.12000​642 (2018).
	19.	 Erdogan, K. Spline interpolation techniques. J. Tech. Sci. Technol. 2, 47–52 (2014).
	20.	 de Boor, C. A practical guide to splines 5th edn. (Springer, New York, 1991).

https://doi.org/10.1016/S0140-6736(07)60457-7
https://doi.org/10.1016/S0140-6736(07)60457-7
https://doi.org/10.3899/jrheum.170990
https://doi.org/10.1016/j.jbiomech.2011.03.005
https://doi.org/10.1016/j.jmbbm.2013.09.008
https://doi.org/10.1016/j.medengphy.2011.12.009
https://doi.org/10.1016/j.medengphy.2011.12.009
https://doi.org/10.1046/j.1365-2923.2003.01440.x
https://doi.org/10.1046/j.1365-2923.2003.01440.x
https://doi.org/10.1007/s10916-016-0459-8
https://doi.org/10.1097/SLA.0000000000000245
https://doi.org/10.1002/jor.1100120306
https://doi.org/10.1016/j.orthres.2004.08.025.1100230630
https://doi.org/10.1016/0021-9290(82)90247-0
https://doi.org/10.1109/TOH.2010.19
https://doi.org/10.1177/0278364915596234
https://doi.org/10.1016/j.otsr.2016.06.007
https://doi.org/10.1080/00029890.1987.12000642


12

Vol:.(1234567890)

Scientific Reports |        (2020) 10:14545  | https://doi.org/10.1038/s41598-020-71499-5

www.nature.com/scientificreports/

	21.	 Weller, R. & Zachmann, G. A unified approach for physically-based simulations and haptic rendering. In Sandbox 2009. Proceed-
ings; 4th ACM SIGGRAPH Symposium on Video Games; New Orleans, Louisiana, August 4–6, 2009, (eds Davidson, D.) 151 (ACM, 
New York, 2009).

	22.	 Kaluschke, M. et al. Realistic haptic feedback for material removal in medical simulations. In 2020 IEEE Haptics Symposium 
(HAPTICS) 920–926 (IEEE, New York, 2020).

	23.	 Kaluschke, M., Weller, R., Zachmann, G. & Lorenz, M. A continuous material cutting model with haptic feedback for medical 
simulations. In 2019 IEEE Conference on Virtual Reality and 3D User Interfaces (VR) 1002–1003 (IEEE, New York, 2019).

	24.	 Knopp, S., Lorenz, M., Pelliccia, L. & Klimant, P. Using industrial robots as haptic devices for VR-training. In 2018 IEEE Conference 
on Virtual Reality and 3D User Interfaces (VR) 607–608 (IEEE, New York, 2018).

	25.	 Kaluschke, M. et al. HIPS—A virtual reality hip prosthesis implantation simulator. In 2018 IEEE Conference on Virtual Reality and 
3D User Interfaces (VR) 591–592 (IEEE, New York, 2018).

	26.	 Kaluschke, M. et al. A virtual hip replacement surgery simulator with realistic haptic feedback. In 2018 IEEE Conference on Virtual 
Reality and 3D User Interfaces (VR) 759–760 (IEEE2018).

Acknowledgements
This work was supported by the German Federal Ministry for Economic Affairs and Energy (BMWi) under the 
grant KF2039721AK2. We also wish to thank the body donors who, while alive, consented to donate their bodies 
for research purposes and their relatives for supporting this decision. Robbie McPhee provided the illustrations. 
Aqeeda Singh proofread the article as a native speaker. Niels Hammer was granted a visiting scientist stipend 
by the Chemnitz University of Technology, Germany. We acknowledge support from the German Research 
Foundation (DFG) and Universität Leipzig within the program of Open Access Publishing.

Author contributions
L.P., M.L., M.W., S.S. and N.H. created the experimental design and conducted the experiments. M.L. and L.P. 
developed the algorithm for automatically determining the appropriate number of spline interpolation nodes. 
P.K., C.R. and G.Z. critically reviewed the manuscript prior to submission. S.K., R.W. and M.K. developed 
the implementation approach. C.H. and D.Z. contributed to the clinical perspective of the paper. All authors 
approved the final version of the paper.

Funding
Open Access funding provided by Projekt DEAL.

Competing interests 
The authors declare no competing interests.

Additional information
Supplementary information is available for this paper at https​://doi.org/10.1038/s4159​8-020-71499​-5.

Correspondence and requests for materials should be addressed to N.H.

Reprints and permissions information is available at www.nature.com/reprints.

Publisher’s note  Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Open Access   This article is licensed under a Creative Commons Attribution 4.0 International 
License, which permits use, sharing, adaptation, distribution and reproduction in any medium or 

format, as long as you give appropriate credit to the original author(s) and the source, provide a link to the 
Creative Commons licence, and indicate if changes were made. The images or other third party material in this 
article are included in the article’s Creative Commons licence, unless indicated otherwise in a credit line to the 
material. If material is not included in the article’s Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly from 
the copyright holder. To view a copy of this licence, visit http://creat​iveco​mmons​.org/licen​ses/by/4.0/.

© The Author(s) 2020

https://doi.org/10.1038/s41598-020-71499-5
www.nature.com/reprints
http://creativecommons.org/licenses/by/4.0/

	A cadaver-based biomechanical model of acetabulum reaming for surgical virtual reality training simulators
	Anchor 2
	Anchor 3
	Materials and methods
	Sample preparation. 
	Experimental setup. 

	Calculation
	Data filtering, normalization and interpolation. 

	Results
	Forces and torques. 
	Real-time computation of the haptic feedback using spline interpolation. 
	Implementation approach. 

	Discussion
	Limitations. 

	Conclusion
	References
	Acknowledgements


